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In the feed sector, 95% of the input costs arise from the supply of raw materials
used in feed production. The selling price is determined by competition in free
market conditions. Due to the use of similar technologies and the very small
share of production costs in total costs, it is unlikely that a competitive advantage
will be gained through innovations in production. Between 30% and 50% of
grain products are used in feed ration analysis. Cereals can only be harvested at a
certain time of the year. Due to this limited time frame, feed production
enterprises have to balance their financial burdens with their operational needs
while making their annual stocks. The study was carried out to cover all the
relevant businesses of the company, which has feed factories in four regions of
Turkey. Based on the season data of the year 2020-2021, the grain purchase
planning for the year 2021-2022 was tried to be optimized with non-linear
programming. While creating the mathematical model, grain prices, interest
rates, production needs according to production planning, sales according to
sales forecasts, factory stocking capacities, licensed warehouse rental,
transportation, handling and transshipment costs were taken into account.

With this unique paper, in the cattle feed production sector, storage,
transportation and handling costs will be minimized. Cost advantage will be
provided with optimum purchase planning in the season. According to the grain
pricing forecast and market data for the 2021-2022 season, model can provide a
cost advantage of 0.7%. Model will also provide insight to the managers for
additional storage space investments.

(oc) T

1. Introduction

Grain purchasing decisions in the feed sector are
based on the experience of purchasing officials and

Grain production is a strategic input of critical
importance for both human and animal nutrition. The
price of this strategic input is shaped under the
influence of many factors. The most important factors
affecting the price of grain products are the food
industry price index, oil price, international food price,
dollar and euro exchange rates, respectively [1].
Physical factors affecting harvest yield are also
important in price formation. It is known that the grain
group is the most important input in the content of
animal feed rations. In this respect, cost items such as
transportation, stock keeping and operating expenses
should be purchased by considering the cost-benefit
ratios. Grain prices reach their lowest level with the
start of the harvest season and increase throughout the
year due to the factors mentioned above. In addition,
the availability of raw materials is limited and, due to
seasonality, their prices and quality change over time.

*Corresponding author
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their interpretations of market data in this direction,
rather than analytical approaches. With this study, it is
aimed to be affected by price changes at the minimum
level during the year and to create a decision support
model that will keep the financial burdens originating
from stock holding at an optimal level. All constraints
were taken into account while creating the model so
that the dimensions encountered in business processes
address real problems.

As far as we know, due to the generally accepted way
of doing business in the feed industry, we have not
encountered a decision support method that makes
annual purchase planning within the framework of the
factors determined in the mathematical model. The
main contribution of this study is to fill this gap with a
realistic  and  industry-independent  purchasing
planning optimization model.
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The rest of the paper is structured as follows. A
literature review is provided in Section 2. The formal
problem is defined in Section 3. In Section 4
mathematical model is given. Section 5 summarizes
computational results reached by running the model
based on grain price estimations and financial input
estimations for the current year, sensitivity analyzes
and insights for magement related with the possible
investments are given. In Section 6, the conclusions
are mentioned as well as future research directions.

2. Literature review

In the modeling studies in the literature, it is seen that
the general approach encountered is to model the
entire supply chain instead of planning seasonal
purchases. Soysal et al. [2] analyzed the quantitative
studies in the food supply chain management, found
that 54% of the distribution of methods in 36 studies
was mixed integer programming, 20% was analytical
studies, 11% was simulation techniques, 6% was
linear programming, 6% was multi-objective
programming. It is been stated that the remaining 3%
is solved by goal programming. Most models were
constructed with linear variables, and heuristic
methods are developed due to overcome the
complexity.

Agent-based simulation approaches and analytical
models applied to supply chain management are
studied by Ge et al. [3]. In order to determine the
wheat quality testing, it was tried to decide how to
structure and optimize the entire wheat supply chain.
The creation of the wheat supply chain with the
analytical model and the simulation approach were
compared. This comparison was made between
solutions and procedures. While the two approaches
offer different solutions, in many respects similar
conclusions have been reached regarding the general
testing and quality control issue in wheat processing
and handling.

While presenting a new analytical model in Hosseini
et al. [4], the total cost of wheat supply chain network
design has been tried to be optimized. The proposed
model simultaneously integrates the harvesting,
production, inventory and distribution dimensions of
the wheat supply chain. The role of uncertainty in the
analytical optimization model is emphasized and then
a robust optimization approach is used to remove the
uncertainty of the parameters. It is seen that the results
obtained from the robust optimization model
outperform the deterministic model. The study
highlights that uncertainties over demand and supply
can have a direct impact on the total cost of the supply
chain.

In Mirzapour et al. [5], the problem of multi-regional,
multi-period, multi-product mass production planning
under uncertainty is discussed. It is designed as a
supply chain that includes multiple suppliers,
manufacturers and customers, respectively. In the first
multi-objective robust mixed integer nonlinear

programming model, the cost parameters and demand
fluctuations of the supply chain are subject to
uncertainty. The first objective aims to minimize the
total losses in the supply chain, including the cost of
production, the cost of hiring, firing and training, the
cost of holding raw materials and finished products,
the cost of transportation and shortages. The second
objective function, on the other hand, is to ensure
customer satisfaction by minimizing the sum of the
maximum amount of deficiency among customers'
regions in all periods. The LP-metric method was used
to solve the model. The results show that the designed
model can fulfill a compromise approach to satisfy an
efficient production planning in the supply chain.

A general production and financial planning model is
introduced in Satir and Yildirnm [6]. This model is
realistic and strategic because of all the divisions in a
complex poultry integration (including the feed mill,
breeder houses, hatcheries, broiler houses, abattoirs
and distribution centres) and the relationships between
these divisions. The model appears to have made it a
strategic level plan for the fast moving chicken
industry due to the planning horizon taken into
account over the years. It is seen that linear
programming is used in the model, aiming to provide
valuable management understanding by making
sensitivity analysis at the expense of loosening the
integrity requirement on some decision variables (egg,
chick, chicken, number of workers). Experiments with
various end-customer demand scenarios have found
that the amount of broiler chicks to be purchased at
certain times over the planning horizon is the sound
key decision variable in the overall system.

Mogale et al. [7] examined the entire supply chain in
terms of transportation and storage of grain during the
harvest season. The researchers aimed to minimize
operating costs by using a mixed integer nonlinear
programming (MINLP) model with a large number of
binary and integer variables with various complex
constraints. Due to complexity, exact algorithms could
not help with the optimal solution. Therefore, it is
seen that the Hybrid Particle-Chemical Reaction
Optimization (HP-CRO) algorithm is used to solve the
MINLP model. It is stated that the hybrid model
outperforms both particle swarm and chemical
reaction optimization.

Razmi et al. [8] created a dynamic mixed integer
linear programming (DMILP) model by addressing
the problem in three separate sections, such as facility
location selection, the decision to open and close the
facilities during the season, supplier selection, and
determination. The problem is categorized in the large
size group. For this reason, it has been preferred to use
heuristic algorithms, stating that the optimal solution
cannot be obtained using the exact solution procedure.
The solution has been searched by genetic algorithm
and it can be seen as a satisfactory approach to divide
the problem into three subproblems without losing the
total  optimization  approach. = Despite  the
comprehensive modeling approach, it was seen that
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the part of determining the lot sizes was not taken into
account in order to minimize the inventory costs in the
study.

Nourbakhsh et al. [9] proposed an optimum network
design and total system cost minimization model,
taking into account unit rail transport cost, pre-
processing plant capital cost, raw grain price and post-
harvest losses. Some operational assumptions have
been made, such as that the loss of quality during
transport and handling is directly proportional to the
travel time. In the model, it is seen that the loss of dry
matter over time due to the effect of initial humidity
and temperature is not taken into account. In addition,
inventory holding costs are neglected in the model and
a simplified linear assumption is made. It can be said
that it is beneficial to have the harvest time frame in
the model as a new dimension.

Dwivedi et al. [10] developed a MINLP model in
order to minimize total transportation cost and corbon
emission tax so as to maintain a sustainable network
design. Genetic algorithm (GA) and quantum-based
genetic algorithm (Q-GA) and LINGO are employed
for problem solving. The computational experiments
concede that the performance of LINGO was better
than meta-heuristics in terms of solution obtained, but
opposite to solution, computational time was longer
analogically.

Teixeira et al. [11] developed a MINLP model to
provide decision support to the relevant unit
management in the planning of purchases of a
business operating in the retail sector. The step
functions are designed to analyze different scenarios,
mathematical programming modeling language
(AMPL) is used. The solution found by the KNITRO
solver is compared with the current operation. It was
stated that the delivery methods of the products were
rearranged by meeting with the suppliers every two
weeks and a cost advantage of 19.41% was achieved.

Other than MILP and MINLP models discrete
optimization had been utilized for the sake of
applicable decision support for the supply chain
management. Smith et al. [12] proposed a
methodology for developing an optimal promotional
plan that maximizes total season profit, subject to
promotional resource constraints and a set of possible
market scenarios, by selecting from a discrete set of
candidate ads and markdowns. By the use of the
model, optimal planning of the inventory levels,
timely usage of ads and markdowns and less
operational cost had been reached.

Deciding what quantity of material to procure is
critical to improving the supply chain performance.
[13] Tries to solve problem of wrong time and sizing
of inventory orders in bakery industry. Profitability is
mainly affected by the fluctuating cost of inputs
together with rising operational and maintenance
costs. To overcome these challenges researchers
conducted ABC inventory analysis, optimized the
total holding and ordering costs where it’s suitable for

the bakery industry operations as an approach which is
close to economical order quantity procedure. As a
result monthly purchasing quantities had been
optimized with respect to monthly production
forecasts. Also it includes recommendations for
researchers on integrated inventory model for lead-
time variability in order to cut down safety stock
requirements.

The survey shows that numerical modeling is used
effectively in supply chain management and provides
decision support for significant profit margins and
lower costs. However, lot size determination studies,
except for [12], do not seem to focus on seasonal
purchase planning as widely by researchers.

During the researches, only two studies were
encountered that included both purchase/production
lot sizes and plant storage capacities in the modeling
at the same time [14-15]. Supply chain modeling/stock
management with inter-facility transfers
(transshipment) is covered in three related studies [16-
18].

The contribution of this study to the literature can be
seen as attempting to model production/purchasing
lot-lot size, facility storage capacities and transfer
between factories together, considering all possible
alternatives in the calculations since it is designed to
solve the relevant problem in real life.

3. Problem definition

Since the harvest period of grain products takes place
in a limited time period and production can be made
once a year, price fluctuations of the products are at a
high level during the year. Successful stock
management will ensure that these price fluctuations
have minimal impact. Optimization of purchasing
quantities is on the agenda as an important problem to
be solved by purchasing decision makers, as stock
holding investments are expensive and stocking can
be done for a limited time. The purchases to be made
during the season should include financial parameters,
facility storage capacities, warehouses to be rented
and the costs that will arise from these leasing
transactions. Purchasing management will be an
innovative approach that will allow scientific
inferences to be made within the framework of the
proposed decision support model, while making
decisions based on market data and past experience. A
model based on real-life data with all its dimensions
will make it easier to make the right decisions. The
problem has been evaluated in this context. As stated
in the literature review in Section 2, no model was
found for this purpose.

The basic approach in the model is to calculate the
positioning return to be obtained by meeting the total
needs with the purchases to be made in the previous
monthly periods. It includes the comparison of the
prices in the period when the position is taken with the
estimated prices in the future periods when the need
has to be met, and the comparison of this return
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remaining after the inventory holding costs arising
from previous purchases deducted.

The company where the research was conducted has
feed mill facilities in four different locations in
Turkey. With the model, it is tried to find a solution
about which grain type, which factory, which monthly
period, in which quantity and at which unit price
should be purchased. Based on this solution, it is
aimed to plan external warehouse agreements, budget
determination analyzes and operational actions. The
healthy results of the study largely depend on the
accuracy of price forecasts, interest rate forecasts and
factory consumption analysis. Supply chain schema
can be seen from Figure 1.

T

=
EXTERNAL WAREHOUSES

Grain Storage Steel Silos:
Barley

Corn

Wheat FEED MILLS

IN-HOUSE STORAGE

Figure 1. Supply chain schema

As can be seen from Figure 1, purchases from
suppliers can be made directly to feed mills or to
external warehouses. There will be rental costs in
external warehouses as well as transshipment costs.
Buying directly to the factory grain silos will
minimize both rental fees and handling costs. For this
reason, it is essential to optimize the capacity of the
grain silos in the factories. To solve the problem
described, the analytical model described in the next
section was designed.

4. Mathematical model

As mentioned in Section 1, Frontline Analytic Solver
software was used in this study to study the model
designed to solve the mentioned problem in the
computer environment. An NLP model is formulated
for grain purchase planning and the results are
analyzed using Microsoft Excel on a computer with a
2.0 GHz processor and 8 GB of RAM. All parameters
and sets of the proposed NLP model are presented as
follows.

Sets & parameters

f: factories = {1,..,F}

t: monthly periods = {1,.., T}

h: grain types used = {1,..,H}

smfd, , saly, : for the factory f, inventory holding cost
of the h type raw material in the outer warehouse in

the period t, inventory transfer cost to the factory
respectively.

hmgp,, hmj’fht: for the factory f, at period t of the h
type raw material, amount sold and used respectively.

avy,: Purchase deferment of h type raw material.

afrne: Purchase price of h type raw material to factory
fin period t.

ang,: Raw material of type h received from the

supplier is sent to the outer warehouse of the f factory,
transshipment cost per ton.

dfngy: Per ton shipping cost of raw material h in the
outer warehouse of factory f from warehouse to
factory.

kmy,: Rental cost per ton of keeping raw material h in
an external warehouse.

emy: Cost of handling raw material h in the outer
warehouse.

dksy,: Storage capacity for raw material h in factory f.
ddkgp,: Storage capacity for raw material h in the
external warehouse of factory f.

fo., dovk,,: Estimation of interest rate for period t,
T.C.M.B. dollar exchange rate forecast in TL
respectively.

4.1 Non-linear programming (NLP) model

The decision variables of the NLP model are defined
as follows:

Decision variables

hmgy,, hm}'ht: to factory f, the amount of raw material
h type received and stocked in month t respectively.
ddfy, ,dd},, ,ddfy,: the amount of h type raw

material stock, amount taken from the external
warehouse to the factory f and amount stored at the
outside warehouse at month t respectively.

X¢ne: Purchase amount of raw material h for location
f, in month t.

xvy,: Remaining deferment of h type raw material in
period t.

Sfmgp: Inventory financing cost for raw material h at
month t of factory f/external warehouse.

PAGgy,:  Return  on  positioning  (early  watch
advantage) for raw material h at month t of factory f.

TNGepe: Total net return from raw material h at
factory f in month t.

The objective function and the constraints of the NLP
model are presented below.

Obijective function

MaXImlze TNtht = PAtht - Sfmfht - Sa]{;;t'
sm}i,‘ft;VtET;VfEF;VhEH Q)
Constraints

hm)i‘ht t=1,Th=1,Hf=1.F =0, Vt € T; Vf €
F;VYh € H 2
hmpye_q + hmfy, + ddf,, hm?,, + hmfy, +
hmgy,; t=1,..,T'h=1,..,H,f=1,..F; Vt €
T;Vf € F;Vh €H 3)
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ddfpe_y — ddjy, + ddfy, = ddfy,; t=1,..,T,h =
1,.,H,f=1,..F; Vvt e T;Vf € F; Yh € H (4)
hmpy, = hmfy, + hmfy,; t=1,..,T,h =

1,..,H,f=1,..F; YVt € T; Vf € F; Vh € H (5)

hmpy, < dkgp; t=1,..,T,h=1,. H,f =

1,..F; vt e T;Vf € F;VYVh € H (6)
Yhoiddly, < ddkpy;t=1,..,T; f=1,..F; Vvt €
T;Vf € F;Vh € H (7)
h i

Ot e <180;t=1,..,T,h=1,. Hf =
hmfht

1,..F; Vvt e T;Vf € F;YVh € H (8)

hm;hth AP — —
—IM heH>10;t=1,..,T,h=1,..,H,f =
hmfht

1,..F; Vt e T;Vf € F;VYVh € H (9)

Xt peH <365;t=1,..,T,h=1,..,H,f =

k
hmfht

1,..F; vt €e T;Vvf € F;Vh € H (10)

Xene = hm$y, + ddfy; t=1,.,T,h=1,. ,H,f =

1,..F; Vt e T;Vf € F;VYVh € H (11
sm?gt = Z§=1 P Z?:l[(dd],fht * angpe) +

(ddppe * kmpe) + (emp, * ;dd;ht)] ; vt €
T;Vf e F;VheH (12)
salpe = Sy Zhoy T (dfnpne * ddfy,):;

Vvt e T;Vf € F;Vh € H (13)

Sfmfht = Z?=1 25:1 ZZ:l(tht * for *x dovky, *
affht * XUpe * 30/36000) (14)

Xfnt _ {xvht > 0, XUnpt .
hmfp, xXvp < 0;0 7
vt e T;Vf € F;YVh € H

XVUpe =

(15)

PAtht = Z?=1 Zﬁ:l ZZ=1 (tht) *
(affht<t:t+xf—1?t> affht)’
hmfht
Vvt e T;Vf € F;Vh € H (16)
The objective function of the NLP model given in Eq.
(1) maximizes the net return resulting from the
operations represents the gain remaining after the
return on positioning is deducted from the cost of
stock financing, the cost of transferring stock from the
external warehouse and the costs of holding stock.
The second constraint Eq. (2) ensures that for all
monthly periods t, the stocked quantity in all factories
and all types of raw materials cannot be negative. The
third constraint Eq. (3) guarantees that the inventories

at the beginning of the period are added to the
purchases in the relevant period and the amount
withdrawn from the external warehouse, deducting
sales and uses, and the remaining inventory is
transferred to the next period. With constraint number
four, Eq. (4), the amount put in the external warehouse
in the relevant period is added to the stocks in the
outer warehouse at the beginning of the period, the
amount withdrawn to the factory is deducted, and the
remaining stock is transferred to the next period. Eq.
(5) maintains the amount of raw material h stocked in
the f factory in period t should not be less than the
amount that is envisaged to be used and sold in the
same period. The constraint (6) ensures the amount of
raw material h stocked in factory f in period t should
not be more than the warehouse capacity allocated for
this raw material. With the constraint (7) in the
external warehouse of factory f, the total amount of
raw material stocked in period t cannot exceed the
capacity of the outer warehouse. The number of days
of stocking of raw materials stocked in factory f in
period t should not exceed 180 days, see Eq. ( 8).

The number of stock days of raw materials stocked in
factory f in period t should not fall below the critical
stock level of 10 days (Eg. (9)). The number of stock
days cannot exceed a one-year period in proportion to
the amount of raw materials purchased in factory f in
period t (Eq. (10)). Dispatch planning constraint (Eq.
(11)) guarantees raw material h purchased in period t
should be shipped to the f feed factory or to the
external warehouse of this factory. External
warehouse inventory holding cost consists of
intermediate shipping + rental cost + handling cost,
Eg. (12). Cost of transferring inventory from external
warehouse to factory f, Eq. (13). Constraint (14)
defines the stock holding cost and Constraint (15)
defines the remaining purchase deferment period. The
last equation, Eq. (16), stands for return on positioning
which can be defined as, the product of the unit gain
arising from the price difference that would occur if
the long-term raw material purchased when the raw
material was cheap, instead of if it was purchased at
the very required time t. The problem is considered as
a nonlinear programming model because of the
nonlinear constraints (14), (15) and (16) where
decision variables are multiplied and divided by each
other.

5. Case study

Experiment design includes optimization of the
analytical model in the light of real-life data. The
study was designed and implemented by using real-
life data for the optimization of grain purchases of the
enterprise, which has factories in four regions of
Turkey. The model was designed to include the
purchasing optimizations of all raw material items of
feed mills and analyzed as a real-life problem.

Experiment design are divided into three subsections.
In the first part, the data generation procedure is
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explained in detail. Then, the computational results of
the NLP model are given in the second subsection.
The third subsection includes sensitivity analyzes and
the profitability of investments that can be made in the
axis of these analyzes and possible decision sets.

5.1 Data generation

Making the annual grain purchase planning correctly
depends on the correct estimation of the financial data,
as it will directly affect the solution of the model. The
financial inputs of the model consist of grain market
price forecasts, exchange rate and interest rate
forecasts for periods t. Apart from these, it consists of
external warehouse rental fee, handling and
transshipment cost, which are operational costs. Time
series analysis was used to estimate the grain market
prices. The actual purchase prices of the previous
year's data entered into the SPSS program, the price
information that may occur at the beginning of the
season of the planned year and in the next twelve-
month purchase period are estimated as in Table 1.

Table 1. Forecasted price data for grains (time series t, raw

material h — Currency Turkish Liras)

Month t h / barley corn wheat
t.1 2.700 2.600 2.550
t.2 2.500 2.600 2.550
t.3 2.600 2.450 2.600
t.4 2.600 2.300 2.650
t.5 2.700 2.300 2.700
t.6 2.900 2.350 2.850
t.7 3.000 2.400 3.000
t.8 3.100 2.600 3.100
t.9 3.200 2.800 3.200

t.10 3.400 2.950 3.400
t.11 3.600 3.150 3.550
t.12 3.700 3.300 3.650
Average 3.000 2.650 2.983

Another financial input is the monthly interest rate
data, which is the determinant of the cost of holding
stock. The rates based on the results of the market
participants survey published by the Central Bank of
the Republic of Turkey (T.C.M.B.) are given in Table
2.

Table 2. Interest rate estimates (monthly time series t)

Month t InterestRate % Month t Interest Rate %
tl 19 t.7 15
t.2 19 t.8 15
t.3 18 t.9 14,5
t4 17 t.10 14,5
t.5 16 t.11 14
1.6 16 t.12 14

The final financial input is exchange rates, which
indirectly affect market prices for substitute products.
Due to the fact that imports are carried out in dollar
exchange rates, estimates are given in Table 3 based
on the dollar exchange rate estimates made by
T.C.M.B.

Table 3. Dollar exchange rate estimates in Turkish Liras

tl t.2 t.3 t4 t5 t.6
$/TL 8,5000 85850  8,6279  8,6711  8,7144  8,7580

t7 t.8 t9 t.10 t.11 t.12
$/TL 8,8018  8,8458  8,8900  8,9345  8,9791  9,0240

Operational cost items can be specified as warehouse
rental cost, handling cost, warehouse-factory
transshipment cost, supplier-factory transportation
costs. All parameters listed in Table 4 below include
all cost items calculated per ton for the raw materials
being used.

Table 4. Operational cost items

Trans Direct
Handling  shipment Shipment
Rental Cost ~ Cost Cost Cost
TL/Ton TL/Ton TL/Ton TL/Ton
Factory
f=1 10 7 50 50
Factory
=2 10 7 100 100
Factory
=3 10 7 120 120
Factory
f=4 10 7 270 270
Table 5. Estimated grain usages
Grain Type Estimated Usage (Ton)

Period t “Faciory =1 Factory f=2 Factory f=3 Factory f=4
Barley .t1 1.006 597 556 0
Barley .t2 1.168 866 580 0
Barley .t3 1.041 558 514 119
Barley .t4 434 482 423 125
Barley .t5 425 382 416 139
Barley .t6 343 322 167 153
Barley .t7 284 168 144 168
Barley .t8 263 151 118 185
Barley .t9 254 143 270 203
Barley .t10 280 214 166 223
Barley .t11 289 212 174 246
Barley .t12 355 217 180 270
Corn .t1 1173 746 602 0
Corn .t2 1.168 692 589 0
Corn .t3 1.041 744 682 260
Corn .t4 1.880 964 1.504 274
Corn .t6 2.409 1.146 1.480 304
Corn .t6 2.469 1.501 1.713 334
Corn .t7 2.553 1.906 1.779 368
Corn .t8 2.368 1.767 1.449 404
Corn .t9 2.290 1.387 1.310 445
Corn .t10 2.523 1.659 1.493 489
Corn .t11 2.530 1.536 1.564 538
Corn .t12 2.202 1.517 1.081 592
wheat .t1 2.011 1.412 1.223 -
wheat .t2 1.836 1.212 1.197 -
wheat .t3 1.636 1.324 1.168 -
wheat .t4 1.302 1.068 517 -
wheat .t5 709 1.001 509 -
wheat .t6 754 750 509 -
wheat .t7 780 617 529 -
wheat .t8 724 505 431 -
wheat .t9 700 765 401 -
wheat .t10 701 696 498 -
wheat .t11 723 795 521 -
wheat .t12 923 867 1.081 -
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Figure 2. Purchase plan vs. monthly usage of barley
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Figure 3. Purchase plan vs. monthly usage of corn
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Figure 4. Purchase plan vs. monthly usage of wheat

Feed rations are prepared by the formulation
department. While preparing the formula, the stock
amounts of the raw materials in the existing stocks,
market prices and feed target values are taken as basis.
Production amounts of feeds are determined according
to sales forecasts. According to the estimated grain

f1 f1 f1 f1 f1 f1 f1 f1 f1 f1 f1 f1 f2 f2 f2 f2 f2 2 f2 2 f2 2 f2 2 3 f3 3 f3 3 13 3 3 f3 3 13 f3 f4 f4 f4 f4 f4 f4 {4 f4 2 f4 f4 f4
123 4567 8 91011121 2 3 45 6 7 8 91011121 2 3 4 56 7 8 91011121 2 3 4 5 6 7 8 9 101112
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123 4567 8 91011121 2 3 4 5 6 7 8 91011121 2 3 4 5 6 7 8 91011121 2 3 4 5 6 7 8 9 1011 12
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123 4567 891011121 2 3 456 78 91011121 2 3 4 56 7 8 91011121 2 3 4 5 6 7 8 9 101112

prices, estimation recipes were prepared with the help
of Brill recipe optimization program and estimated
grain usage in the factories throughout the year was
calculated. Estimated uses are given in Table 5.

Thus, all the necessary data for the model to provide a
solution are determined.
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5.2 Computational results

Model was coded in the GAMS program, in order to
determine the purchase quantities and to avoid the
problem of infeasibility which is eminating from start
up stock guantities.

The initial stock quantities were captured. And using
the initial feasible stock quantities, model solved with
Excel Analytic Solver of Frontline Systems using the
Gurobi engine with "General Constraint Helper
Functions" available in Gurobi that will linearise the
nonlinear constraints in the background. The
mathematical model has 1.440 variables and 1.296
constraints. With the model, it takes an average of 4.8
seconds to reach a solution for a factory, which is a
moderate time frame.

The main decision variables of the model are to
determine how many tons of raw material h should be
taken to factory f in which period t. The amount of
raw material to be taken directly to the factory or to
the external warehouse for later transfer to the factory
is another variable that needs to be decided.

The values of the purchase amount decision variable
on the basis of factories are given in Figures 2, 3 and 4
in comparison with the monthly usage amounts for the
various grain types respectively. As it can be seen
from the figures, some of the periods show some
peaks in the amount bought. Those buying decisions
which are higher amounts compared to the related
monthly usage has some cost decreasing function.
Those are positioning points. points are the optimum
buying amounts just before some upward trend in the
market prices of the grains. In those points,
positioning gains and stock holding and handling cost
are optimized.

Due to the feed usage habits in the region of the
factory number 4, no wheat purchase planning has
been made for this factory in the model, since wheat is

compared to the cost incurred. It is seen that the
amount of return in factory number 3 is negative.
Although this situation seems like a handicap in terms
of the model and its solution, as can be seen from
Table 7, it can be said that the negative amount would
have been higher if this positioning had not been done.

Table 7. Financial results without positioning

Factory 3
Total Amount Purchased (TON) 26.589,65
Total External Storage Amount (TON) 3.474,02
Total Purchasing Cost (TL) 72.783.925,99
Total External Storage Cost (TL) 59.058,39
Total Transshipment Cost (TL) 416.882,73
Total Financing Cost (TL) 977.537,99
Total Storage Cost (TL) 1.453.479,10
Total Gross Positioning Gain (TL) 1.304.277,17
Total Net Positioning Gain (TL) - 149.201,93

The reason for the negative return in factory number 3
is that external storage solutions are needed more
because the factory stocking area is lower than the
stock area and usage forecast of other factories.

For this reason, the extra stocking and handling costs
reduce the amount of return to a negative level. The
subject will be examined in more detail in the
sensitivity analysis and investment analysis section.

5.3 Sensitivity and investment analysis

Sensitivity analyzes were conducted to measure the
effect of increasing the installed capacity on
profitability and to determine to what extent it
increased/decreased. The results are given in Figure 5.

The installed storage capacities of the factories are as
given in Table 8.

Table 8. Installed storage capacities (Units in Ton)

not used in the ration content. This is why the Faclory Facory - Facory Facoh overall
purchase and estimated usage section in Figure 4 is
empty. The financial results based on the purchase Barley 1.800 1698 1.000 1.260  5.758
decisions made after the optimization are given in
Table 6. Corn 4400 1.724 2000 1950  10.074
A gain of 11.6 million was achieved in return for 7.2 Wheat 1.800 2560 1.000 - 5.360
million TL investment, which is the sum of the
storage, handling and financial costs incurred in order —Sverall 8000 5982 4000 3210 21192
to take the position. 60% more return was obtained
Table 6. Financial results
Factory 1 Factory 2 Factory 3 Factory 4 Overall
Total Amount Purchased (TON) 43.150,05 30.196,29 26.841,94 6.644,49 106.832,77
Total External Storage Amount (TON) 8.948,55 6.382,31 7.033,61 1.335,35 23.699,82

Total Purchasing Cost (TL)

115.752.441,97

81.604.833,84

Total External Storage Cost (TL) 152.125,27 108.499,21
Total Transshipment Cost (TL) 447.427,27 638.230,62
Total Financing Cost (TL) 1.791.119,70 1.493.840,04
Total Storage Cost (TL) 2.390.672,24 2.240.569,86
Total Gross Positioning Gain (TL) 3.876.989,97 2.915.465,10
Total Net Positioning Gain (TL) 1.486.317,73 674.895,24

73.005.150,61
119.571,45
844.033,74
1.000.196,89
1.963.802,07
1.820.547,54

- 143.254,54

17.361.083,81
22.700,94
251.234,01
363.310,53
637.245,47
3.006.571,78
2.369.326,31

287.723.510,24
402.896,86
2.180.925,63
4.648.467,15
7.232.289,65
11.619.574,39
4.387.284,74
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Figure 5. In-house storage capacity increase vs. positioning gain increase

In the model operated with the installed storage
capacities, a positioning return of 4.3 million TL was
achieved, while sensitivity analyzes of 25%, 50%,
75%, and 100% in-house capacity increase were
performed, and it was observed that the return on
positioning reached up to 7.8 million TL. The
maximum achievable return installed capacity
constraint was changed with a Big M number, and the
model was revised, which provides a solution without
the need for external storage. It has been observed that
the maximum positioning return that can be achieved
is 10,9 million TL.

Although the installed capacity is changed with a large
number, the limits of the model have been determined
due to the limitation that the maximum number of
instant stock days cannot exceed 180 (constraint
number 8) and the seasonal purchase cannot exceed a
one-year period (constraint number 10). The required
installed capacity determinations for the upper limit of
the model are given in Table 9. Required extra storage
space investments are given in Table 10.

Table 9. Maximum in-house capacity requirement
(Units in Ton)

Factory  Factory  Factory

1 5 3 Facjo "Y' Overall
Barley 1.800 1.698 1.666 1.260 6.424
Corn 8.575 4.043 7.302 2.573 22.493
Wheat 3.320 3.092 2.420 - 8.832
Overall 13.695 8.833 11.388 3.833 37.750

Table 10. Required Storage Space Investments
(Units in Ton)

Facltory Fac2tory Fac;ory Fac;ory Overall
Barley - - 666 - 666
Corn 4.175 2.319 5.302 623 12.419
Wheat 1.520 532 1.420 - 3.472
Overall 5.695 2.851 7.388 623 16.558

The investment return rate analysis for the determined
steel silo requirements can be made as given in Table
11.

Table 11. Return on investment analysis

Steel Silo Investment Analysis Unit Amount
Investmet Cost (906,66 x 16.558) TL 15.012.476
Positioning Gain Return / Yearly TL 6.590.695
Interest Rate % 19
Financial Cost TL 2.852.370
Total Cost TL 17.864.847
Total Savings (Useful Lifetime) TL 52.725.560
| ROl | | 1,95
| Useful Lifetime [ vYear 5 8,00 |
|_Annual Savings of Investment | TL ? 6.590.695 |
| _Investment Cost Payback Time | Month ? 32,53 |
| Return on invested capital % } 36,89 |

Although there is no consensus in the literature about
the ideal figure for the return on investment [19] or
minimum acceptable return rate, suggestions [20] have
been made ranging from 9% to 22.5%. The company
where the study is conducted sees investments with a
return period of less than three years, starting with a
return above the annual interest rate value, as low risk
and is decided as acceptable. As a result of the
analysis, the return period of the investment is
determined as 32.5 months and the return rate is
36.89%, which is more than 19%, which is the current
annual interest rate, thus meeting the investment
feasibility conditions.

6. Conclusion

This study transforms the seasonal grain purchasing
studies, which are generally carried out according to
the market comments of the purchasing managers
experienced in the feed industry, into an analytical
non-linear optimization model in which experience is
taken into account. In this way, it has been tried to
develop an institutional tool that allows the simulation
of different scenarios and alternatives. In the current
situation, it is seen that the organization, which is the
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whole of the four enterprises, needs to increase its
installed capacity as soon as possible.

As the first harvest period is approaching, it is not
possible for the investment to be done this year. But it
is beneficial to make an investment decision so that
more positioning returns are possible to be reached. It
is beneficial to make an investment decision so that
the positioning gain is not low due to external
warehouse leasing and transshipment fees. Hence
cost-effective purchases can be provided in the future.

Since the model created enables the purchase planning
of the grain types separately, it provides the
opportunity to examine both the purchase and
additional storage space investment for each grain
type in detail. With simple changes that can be made
in the model, a solution can be provided for all raw
material inputs that can be used in feed content. With
the model, it can be said that a useful tool has been
created for the use of purchasing and planning
executives in the feed sector.

The aspect of the study that is open to improvement is
that the part where instant factors and free market
conditions determine raw material prices in an
environment of uncertainty is based on forecasts. Our
suggestion for future studies may be to add to the
model to allow price determinations with stochastic
variables.
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The aim of this study is to calculate the optimum factor levels for the design
parameters namely slot pitch, center slot pitch, and damper width to keep the
magnetic flux density distribution in a desired range while minimizing the total
harmonic distortion (THD). For this purpose, the numerical simulations are
performed in the Maxwell environment. Then by the aid of regression modeling
over this simulation results; the mathematical equations between the responses
(THD and magnetic flux density distribution) and the factors are calculated.
After the modeling phase, grasshopper optimization algorithm (GOA) is run
through these regression equations to determine the optimum values of the rotor
design parameters (factors). The confirmations are also performed in the
Maxwell environment and the result indicated that the THD is minimized and the
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magnetic flux density distribution on the teeth is kept in a desired range.
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1. Introduction

Effect of damper winding in synchronous generator
(SG) is investigated by many researchers. In these
studies, total harmonic distortion (THD) and the
magnetic flux density distribution are widely selected
performance criteria those are tried to be improved.
The output voltage’s form is expected to be a
sinusoidal. This means that THD is equal to zero. But
because of various harmonic distortion components
the output signal is distorted and THD increases. The
chance of damage to the electrical machine increases
as THD increases. For quality and sustainability, it is
important to minimize THD in electric machine
design. Magnetic flux density distribution is another
important performance criterion which must be kept in
a particular range to provide the high efficiency for the
electric machine [1-3].

The related remarkable studies about the effect of
damper winding in SG design are as follows: Matsuki
et al. [4] investigated the effect of slot ripples on
damper windings of SG. Two years later, they
considered the oscillatory conditions of the power
system and investigated the damper winding
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performance of a SG [5]. Vetter and Reichert [6]
presented a study on damper winding currents of a SG
with a solid iron rotor. Knight et al. [7] presented a
study for predicting the force-density harmonics in
salient-pole SG. For this purpose they used combined
finite element method (FEM) and analytical modeling
technique by considering the induced currents in the
damper winding cage and their effects on force-
density. Arjona [8] used FEM for simulating 2D
nonlinear transient condition of 150 MVA two poles
turbine generator and proposed an electrical circuit
structure with 1D-axis damper winding. Lundstrom et
al. [9] considered the effect of damper winding in the
design of 74MVA synchronous hydropower generator.
They used time-stepping FEM. Kinnunen et al. [10]
studied on designing of damper windings for a
permanent magnet SG (PMSG). They used 2D time
transient field element analysis (FEA) to analyze the
effects of damper winding constructions changes.
Despalatovic et al. [11] studied on on-line parameter
estimation of 34 MVA SG by considering damper
winding. Rahimian and Butler-Purry [12] proposed an
analytical method for the modeling SG with damper
windings that is based on winding function approach
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(WFA). Traxler-Samek et al. [13], proposed an
algorithm to calculate the currents and corresponding
losses in the damper winding of a large salient-pole
SG. Zarko et al. [14] analyzed the effects of the stator
winding parallel paths and the rotor damper winding
of a salient-pole on attenuation of unbalanced
magnetic pull. Matsuki et al. [15] investigated the
effect of damper windings on the transient conditions
of 4- pole SG by considering the magnetic flux.
Wallin et al. [16] investigated the effect of three
different damper winding configurations on
unbalanced magnetic pull (UMP) in salient pole SG
by considering the magnetic flux. They used FEM for
the simulations. Nuzzo et al. [17] presented a study on
improved damper cage design for salient-pole SG. Qiu
et al. [18] studied on determining the influence factors
to affect eddy current loss of damper windings in
salient-pole 24 MW SG. They used FEM for the
simulations. Elez et al. [19] presented a study on
optimization of salient-pole SG. To that end they
combined slot skew and damper winding pitch
methods. Mandrile et al. [20] studied on the damping
of the mechanical part of virtual SG (VSG) using only
a damper winding in the g-axis. Nuzzo et al. [21]
presented a simplified damper cage circuital model for
modeling symmetric damper cages of salient-pole SG.
Vanco et al. [22] investigated the effects of harmonic
pollution on salient-pole SG by considering the
currents induced on damper windings, on the field
current and the disturbances on the load angle etc.
Perin et al. [23] studied on minimizing the voltage
THD of a salient-pole SG. They used grey wolf
optimizer (GWO) to calculate the optimum design
parameters (namely center slot pitch, slot pitch, and
damper width) to minimize THD.

Besides these studies; the nature-inspired optimization
algorithms such as genetic algorithm (GA) [24-30],
particle swarm optimization (PSO) [31-35], ant-lion
optimizer (ALO) [36], mosquito blood search
algorithm (AMBS) [37] are previously used for THD
minimization.

According to the studies presented in the literature
damper winding effect is investigated in several
studies. This study aims to calculate the optimum
rotor design of 4-poled 1500 rpm 200 kVA SG by
considering the damper winding effect. To that end,
we studied on determining the optimum factor levels
for the rotor parameters namely center slot pitch, slot
pitch, and damper width to provide the desired
magnetic flux density distribution while minimizing
the total harmonic distortion (THD). THD (all voltage
harmonics show THD values in this study) and
magnetic flux density distributions are measured from
Maxwell simulations. Regression modeling is used for
the mathematical modelling, and then grasshopper
optimization algorithm (GOA) is used for multi
objective-optimization.

The grasshopper optimization algorithm (GOA) is a
recently invented and very effective swarm based
optimization algorithm [38]. GOA is not previously

used for optimizing THD and magnetic flux density
distribution. Using the design parameters namely: slot
pitch, center slot pitch, and damper width together for
multi-objective optimization of THD and magnetic
flux distribution together with the aid of GOA, is the
novelty direction of this study.

The motivation of this study is to present the readers
that how the THD minimization can be performed
effectively (while adjusting the magnetic flux density
distribution to a desired tesla value) by considering the
effect of damper winding by using minimum number
of experimental runs. The reason is to avoiding
dimensional design changes that will result in the new
design of the production line. By considering only
these parameters, we aimed to less affect the serial
production line layout and its operations (such as the
redesign of the assembly parts that may affect the
standard production, body design, cooling design and
etc.).

Another motivation of this study is to present the
reader the usefulness of GOA for this type of design
problems. As the No-Free-Lunch (NFL) has been
shown, none of the literature's proposed algorithms
can solve all problems with optimization [39, 40].

2. Mathematical modeling with regression

This paper aims to calculate the optimum factor levels
of slot pitch, center slot pitch, and damper width to
minimize the THD while keeping the magnetic flux
density distribution in a desired range. To do this, in
the first stage the mathematical relationship between
these factors and the responses must be determined
(then GOA will be run over these mathematical
models to perform optimization). This is performed
by using regression modeling. Regression models can
be composed of linear terms, quadratic terms, and
interaction terms. If a model has these three terms
together then this model is called full quadratic model.
The model is generally represented in Eq. (1) and it
will be calculated from the experimental runs given in
Section 4 which are obtained from the Maxwell
simulations.

n n n
Yu = ﬁo +leiXiu +Zﬁiixii +Zﬁijxiuxju +€, (1)
i=1 i=1 i<j
B =[5 8. o ] (2)
Y, represents the response value for uth experimental
run. In this study responses are the THD and Magnetic
flux density distribution, which means that we will
calculate 2 different regression equations in Section 4.
X terms are the values of the factors (in this study the
factors are: X, :center slot pitch, X, : slot pitch, and
X, : damper width). X; X, terms represents the

interaction terms in the model (in this study there can
be maximum 3 interaction terms such as
X, X,, X, X4, X, X, ). €, is the prediction error for the

uth experimental run. The coefficients of this model
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will be calculated by regression modeling. 3 vector —

that is given in Eq. (2) includes the coefficients of the
models given in Eq. (1) and calculated as given below
[41-44]:

B=(XTX) " (XTY) @3)

where Y represents a column vector that is composed
of the observed response values. X represents the
input matrix. The 1st column of X matrix is composed
of 1s for the constant term (3,) of the model. In a

model that contains 3 factors; the 2nd, 3rd, and the 4th
columns includes the factor values of X,, X,, and

X, respectively . The 5th column is composed of the
squares of X, and etc. That is to say the X matrix is

arranged to include all columns in the model [41-44].
When the data given in Section 4 are examined, it will
be seen that for the regression model of THD the X
matrix with dimensions of 10x7 will be obtained for
10 runs and 7 model coefficients (B). Similarly, for the
regression model of magnetic flux we will need a X
matrix with dimensions of 10x5 will be obtained for
10 runs and 5 model coefficients.  After the
mathematical ~ modeling, R?  (coefficient  of
determination) is calculated to determine if the factors
those are used in the mathematical model is sufficient
to explain the change in the response. That is to say,
R? is the strength level between the regression model
and the factors.

2_B'X'Y —nY? 4)

Y'Y —nY?

In order to use the mathematical model — that is
calculated by the formulas given in Egs. (1-3) — in the
optimization phase; R? needs to be nearer to 1 (which
means 100 percent). Because it means in this case that
the modelling factors are sufficient to explain the Y
change and there is no need to add additional factors
to the model. If the R? is closer to 1, then in the last
step before the optimization; the significance of the
model must be determined. To do this “Analysis of
Variance (ANOVA)” is used. ANOVA is a statistical
hypothesis test — that uses F-test — to determine the
model’s significance. ANOVA has two hypotheses
(HO, H1). HO means the regression model is
insignificant, while H1 means it is significant. So to
use the regression model in optimization phase, H1
must be true. If the test statistic that is calculated from
the observations ( F,) is greater than the critical value

obtained from F-statistical table (F > where m

a,m-1,N-m

R

is the number of coefficients estimated for regression,
and N is the number of runs) or the “p-value” (in this
study it is calculated by Minitab statistical package) is
lower than the a (type I error) then this means H1 is
true and the model is significant. ANOVA table is
given in Table 1 [41-44]. In this table, df : degrees of
freedom, SS: sum of squares, and MS: mean squares.

We selected the confidence level as 95%. This means
the type-I error= 0=0.05 (5%). After the modeling

stage is completed, grasshopper optimization
algorithm (GOA) was utilized to minimize the voltage
THD under the desired magnetic flux density
distribution by calculating the optimum factor levels
for slot pitch, center slot pitch, and damper width.

Table 1. Analysis of variance (ANOVA) table.

Source df SS MS=SS/df F
Regression  m-1  SStreaments (SStr) MSt, Fo=(MS1/MSg)
Residual N-m  SSeror (SSg) MSe

Error

3. Grasshopper optimization algorithm (GOA)

Optimization methods mainly depend on gradient
search. The local optima is one of the disadvantages of
such methods. Stochastic methods use random
operators for avoiding from local optima. Nature-
inspired stochastic methods have become the most
prominent in recent decades among these stochastic
methods. GOA is presented by Saremi et al. [38].
GOA is a powerful optimization tool that uses a
swarm-based metaheuristic optimization method
inspired by nature. The ideal factor levels that give
maximum efficiency and the required magnetic flux
density distribution for SG are calculated using GOA
in this work. To do this, GOA is run through the
second order regression models those represent the
mathematical relation between the rotor design
parameters and the responses. By this way GOA is
used as a search method on these response surfaces
(regression models). The problem is represented by
multi-objective  and  continuous  mathematical
equations (goal function). GOA mimics the
grasshopper swarms’ behaviours in the nature.
Numerous of them behave like rolling cylinders (by
moving and jumping around the crops). Logically,
nature-inspired algorithms divide the searching
process into two phases. These are exploration and
exploitation. In exploration phase the search agents of
the optimization algorithm move abruptly. However in
the exploitation phase, they tend to move locally. The
following are the mathematical equations that express
the combination of grasshopper natural behaviour with
this optimization search logic [38, 45]:

X, =S, +1,G, + A ®)
The position of the ith grasshopper is defined by X, .

S,, G, and A are the social interaction, gravity

force, and wind advection on the ith grasshopper,
respectively. The r parameters are the random
numbers between [0,1]. The social interaction (which
includes attraction and repulsion) is calculated as
given in Eq. (6) [38, 45]:
N A
S, = s(d; )d; (6)
=
where s is the function (s =fe""' —e™) that

represents the strength of social forces. f and | are the
intensity of attraction, and attractive length scale,



Rotor design optimization of a synchronous generator by considering the damper winding... 93

respectively  (please review [38] for better
understanding of using s function). N represents the

number of the grasshoppers. d; is the distance (

d; =|x; —x|) between ith and the jth grasshopper,

and d; is a vector (d; =(x;—x )/d;) between two

grasshoppers. s function has impact on the social
interaction. This function divides the space between
two grasshoppers into three parts (repulsion region,
comfort zone, attraction region). Saremi et al. [38]
considered the distances from 0 to 15 and they
observed that the repulsion occurred between [0
2.079]. They suggested that when an artificial
grasshopper is 2.079 unit away from another then this
is called the comfort distance (in this comfort zone
there is no attraction or repulsion). | and f parameters
change this comfort zone. However at the distance
values greater than 10, s function goes to zero.
Because of this reason this function cannot apply
strong forces between the grasshoppers at large
distances. Another component of X, is the G,

(gravity force) and calculated by the formulae given in
Eq. (7) [38, 45]:
G, =-0é, (7

g represents the gravitational constant, while the €,

represents a unity vector towards the center of the
earth. Finally, A is the last component of X, :

A =ug, (8)

where u is a constant drift and €, is a unity vector in

the direction of wind. In the conventional swarm-
based algorithms, the swarm is modeled as exploring
and exploiting the search space surrounding a
solution. The mathematical model of grasshopper
algorithm utilized for the swarm is in free space.
Therefore the model of X, simulates the interaction

between grasshoppers in a swarm. The expanded
version of Eg. (5) that simulates the behaviour of
grasshoppers in the 2D, 3D, and hyper dimensional
spaces are given in Eq. (9) [38, 45].

N ub, —Ib X -% | .
X4 =c JZ:;C—U “2 ds(|xj'.j—x.“|) ]d +T, ©)

j=1 ij

J#
c coefficient decreases to shrink the zones of comfort,
repulsion, and attraction. The upper and lower bounds

in the Dth dimension s, are represented by ub, and

Ib, respectively. fd is the best solution. According to

GOA, there is only one position vector for every
search agent (in particle swarm optimization (PSO) —
which is the pioneer and widely used swarm based
optimizer- there is position and velocity vectors). Also
in GOA all search agents are used in defining the next
position of each search agent. This is another
difference of GOA from PSO. The first term of Eq. (9)
(the summation) considers the position of other
grasshoppers and mathematically simulates the

interaction of grasshoppers in nature. The second term
(fd) represents their proclivity to migrate towards

food sources. Finally, the parameter c is utilized to
simulate grasshoppers decelerating as they approach
the food source. and presented in Eq. (10) [38, 45].

¢ = cmax—| max=cmin (10)
The maximum and minimum values are represented
by cmax and cmin, respectively, whereas | denotes the
current iteration and L is the maximum number of
iterations. In their study, Saremi et al. [38] used
cmax=1 and cmin=0.00001, and we utilized the same
settings. In summary, the swarm converges gradually
towards a stationary target by reducing the comfort
zone by c parameter. Also the swarm properly chases

a mobile target by '|:d . Over the course of iterations,

the grasshoppers will converge on the objective. The
GOA pseudo code is shown in Figure 1 below [38].
Initialize .X;, cmax, cmin, and max number of iterations
Calculate the fitness of each search agent
Assign T=the best search agent
While /<max number of iterations
Update ¢ by ¢ = cmax — l((cmax — cmin)/L)
For each search agent
Normalize the d;; between grasshoppers in [1,4]
Update the position of the current search agent by X¢
Bring the current search agent back if it goes outside the boundaries
End For
If there is a better solution Then Update T
=l+1
End While
Return T

Figure 1. Pseudo code for GOA

4. Experimental results and discussions

In this study we used 4-poled 1500 rpm 200 kVA SG.
The design of this SG is performed in Maxwell
environment and values of the design parameters for
this SG are listed in Table 2. The SG is designed with
0.8 rated power factor. In the Maxwell design, all
winding material is used as standard copper. Si-Fe is
used for Ilamination. Finally H-Class insulation
material is selected. In the first stage the aim is to
determine the mathematical relation between the
factors (center slot pitch, slot pitch, and damper width)
and the responses (THD and magnetic flux density
distribution) by using regression modeling. To
perform this phase, an experiment is designed. The
factor levels for this experimental design are displayed
in Table 3.

The regression models will be calculated for both
coded and uncoded factor levels. We actually need the
coded model in the optimization phase. However to
present the readers the real mathematical relation, the
original models with uncoded factor levels are also
calculated. Therefore, uncoded and coded factor levels
are given together in Table 4. The coding is performed
by using Eq. (11):

_ Xuncoded _((Xmax + Xmin)/z) (11)
coded (Xmax_xmin)/z
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Table 2. General design parameters for 200 kVA SG.

Name Value Unit Part  Description
Inner @ of stator 350 mm  Stator Core diameter on gap side
Outer @ of stator 500 mm  Stator Core diameter on yoke side
Length 310 mm Stator Length of core
Skew width 1 units Stator Range number of slot
Slots 48 units Stator Number of slots
Slot type 3 N/A  Stator Circular (slot type: 1 to 6)
HsO 1 mm  Stator Slot opening height
Hs2 20 mm  Stator Slot height
BsO 4.2 mm  Stator Slot opening width
Bsl 12 mm  Stator Slot width
Bs2 13 mm  Stator Slot width
Rs 5 mm  Stator Slot bottom radius
Inner @ of rotor 90 mm  Rotor Core diameter on gap side
Length 310 mm Rotor Core length
Poles 4 - Rotor  Number of poles
Pole-shoe width 181 mm Rotor One pole max width
Pole-shoe height ~ 32.61 mm Rotor One pole max height
Pole-body width 113  mm Rotor One pole max width
Pole-body height 429 mm Rotor One pole max height
Number of 8 units Rotor Damper winding # per pole
Dampers
Table 3. Factor levels.

Factors Sym  Unit Levels

1 2 3

Center Slot Pitch (CSP) X3
Slot Pitch (SP) X2 degree 6 8
Damper Width (DW) X3 mm 6 8

degree 12 13 14

Ten experimental runs are performed by Maxwell
simulations, and the results are given in Table 4. By
this way the drawback of producing real SG
prototypes — which is uncertain because of the costs —
is eliminated.

Table 4. The experimental design and Maxwell simulation

THD, s = 20.9219047619047 —1.75128571428571X,
+7.85442857142858X , ~12.1850952380952X ,
—0.599214285714286X, X, +0.990214285714285X X,
0.0226071428571435X, X,

MFDD,,,; = -0.0684531381566749
+0.232632622055178X, —0.0384676824433984X,,

+0.0225562435535113X , —0.00861471623057757X

(12)

(13)

Matlab program is used for coding GOA, and
optimization. In order to use these equations in Matlab
environment for GOA optimization, the models must
be derived for coded factor levels between -1 and 1.
By this way the models become independent from the
units and the multi-objective optimization can be
performed easily. The regression models for coded
factor levels are given in Egs. (14) and (15).

THD, .y = 2.31377380952381+0.985714285714286X,
-0.0936071428571428X ,+0.5294404761904 76X,
-0.599214285714286X, X ,+0.990214285714285X, X,
-0.0226071428571428X, X,

MFDD,,,,, =1.38850383336381
+0.00865000006016067X, — 0.0384676824433985X , (15)
+0.0225562435535113X , — 0.0086147162305774X 2

The R? statistics associated with the regression
models of models THD and MFDD are 99 and
93.76% respectively. The prediction performance of
the regression models are presented in Table 5. In this
table, the ¥; values are the predicted responses by
using Egs. (14) and (15). The prediction error
percentage (PE(%)) is also given for each response.

Table 5. The prediction performance of the models.

results.
Run  Factors Factors Responses
(uncoded levels)  (coded levels) THD MFDD

i X X Xig Xa X2 Xis Yi Yi2

1 12 6 6 -1 -1 -1 1.186 1.39040
2 12 8 6 -1 1 -1 2411 1.32087
3 12 8 8 -1 1 1 1.383 1.34142
4 13 6 6 0 1Al 2.070 1.39651
5 13 6 8 0 -1 1 2.894 1.46600
6 13 8 6 0 1 -1 1.460 1.31892
7 14 6 8 1 -1 1 5.600 1.45451
8 14 8 6 1 1 -1 1.269 1.34685
9 14 8 8 1 1 1 4.071 1.36511
10 14 6 6 1 -1 -1 2.310 1.38768

After several preliminary trials, the regression model
is derived by linear terms & interaction terms for
THD, and linear terms & quadratic terms for magnetic
flux density distribution (abbreviated as MFDD for
ease of display). Calculations for regression modeling
and the tests for model significance are performed by
Minitab which is a well-known statistical package
program. The original models are given in Egs. (12)
and (13).

Run THD MFDD

i Yiu 12 PE;1 (%) Yy Y, PE; (%)

1 1.186 1.261 59 1.390 1.387 0.2

2 2411 2317 4.1 1.321 1.310 0.8

3 1.383 1350 24 1.341 1.355 1.0

4 2.070 1.855 11.6 1.397 1.404 0.6

5 2.894 2959 2.2 1.466 1.450 1.1

6 1.460 1713 148 1.319 1.327 0.6

7 5.600 5535 1.2 1.455 1.450 0.3

8 1.269 1110 14.4 1.347 1.328 15

9 4071 4104 08 1.365 1.373 05

10 2.310 2450 5.7 1.388 1.404 1.2

Table 6. ANOVA Table.

Response Source df SS MS

THD Regression 6 17.8411 2.97352
Residual Error 3 0.1804 0.06012

MFDD Regression 4 0.02195 0.005488
Residual Error 5 0.00146 0.000292
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Table 6 (Continues).

Note that the signs given in the equation of Z have to

be reversed at Matlab code (see [45] for details). The
CPU time is calculated as 32 seconds at a PC with a

Response Fo Vs Fo.osm-1, N-m P-Value vs Result
0=0.05

THD 49.46> Fo 56,3 (=8.9406) 0.004<0.05 Significant

MFDD 18.79> Fogs.4.5(=5.1922) 0.003<0.05 Significant

processor with Intel i5 2.4 GHz - 4 GB RAM. GOA is

The model significance is tested with ANOVA. The
result of ANOVA is given in Table 6 (confidence
level: 95%). The main effects plot and interaction plot
for THD and MFDD are given in Figures 2 and 3,
respectively.

Main Effects Plot for THD
Deta Means

Interaction Plot for THD
Data Mears
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Figure 2. Main effects and interaction plot for THD.
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Figure 3. Main effects and interaction plot for MFDD.

According to the results, the regression models those
are given in Eqgs. (12) and (13) (also same as in Egs.
(14) and (15)) are significant.

Matlab program is used for coding GOA [38, 45]. In
the algorithm, it is decided to use 100 search agents.
Maximum number of iterations is 200. The number of
search agents and the number of iterations were
determined through a set of preliminary experiments.
These preliminary experiments were carried out by
trying different combinations by gradually changing
the number of search agents between 20 and 200 and
the maximum number of iterations between 100 and
1000. The problem is modeled as a constrained
continuous optimization problem. For this purpose the
regression models given in Egs. (14) and (15)) are
used and then the GOA algorithm is run through this
model under the given constraint to optimize the
factors.

Z = _|Y1, coded / max (Yil )| + |Y2 / max (Y|2 )| (16)

coded

Min Z st. X, e[-11]; X, e[-L1]; X, €[-11]  (17)

142 i 1 1 H
'\ . " s

calculated the optimized factor levels as X, =12
(coded value: -1), X, =6 (coded value: -1), and X, =8

(coded value: +1). For this optimized factor level
combination; the THD is calculated as 0.3843, and
magnetic flux density distribution is calculated as
1.4323 by GOA. For the confirmations, Maxwell
simulations are performed. At the end of the
simulations THD is calculated as 0.418, and magnetic
flux density distribution is calculated as 1.4729.
Structure of the optimized rotor, magnetic flux density
distribution of optimized SG, and voltage graph of
optimized SG are given in Fig. 4-6 respectively. The
results indicate that minimum THD is obtained and
magnetic flux density distribution is in the acceptable
limits (green zone in Figure 5: 1-1.6 Tesla range).

The lamination used in this study can be used below
1.8 Tesla. As it reaches the value of 1.8 Tesla, SG is
forced and above 1.8 Tesla is called the red zone
where the efficiency decreases. As seen in Figure 5,
the slot surface (on the surface of the lamination)
between the rotor and the stator remains in the green
zone from top to bottom. In addition, in the range of
1.6 — 1.7 Tesla, which we can call the forced zone, the
yellow and orange zones are under full load and do
not adversely affect the efficiency as they do not
return to the red zone. Generally speaking, since the
red areas are superficial and the green areas are
predominant, there is no negative magnetic flux effect
that will cause the efficiency of the SG to decrease.

Results also indicate that the increase in DW absorbs
the fugitive magnetic fluxes in the windings, reducing
the formation of inverse electromotive force (EMF)
and harmonics. When DW is increased and mounted
close to each other (SP is decreased), the probability
of catching leakage fluxes increases.

Figure 4. Structure of the optimized SG.
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Figure 6. Voltage graph of the optimized SG.

5. Conclusion

In this study rotor design optimization of 4-poled 1500
rpom 200 kVA SG is performed. The aim is to
determine the optimum factor levels of CSP, SP, and
DW for minimizing THD and keeping the magnetic
flux density distribution in a desired range. The
regression models are fitted to the simulation results
of Maxwell and GOA — which is an effective and
recently invented nature-inspired  optimization
algorithm — is run through these regression models for
optimization. The motivation is to present the readers
that how THD and magnetic flux density distribution
can be optimized by considering the effect of damper
winding by using minimum number of experimental
runs. THD of the SG is minimized to 0.38% and the
magnetic flux density distribution is determined as
1.43 Tesla. The optimum factor levels for CSP, SP,
and DW are calculated as 12, 6, and 8 respectively.
For the confirmation one more Maxwell simulation is
run and for this optimum factor levels the THD is
calculated as 0.418, and magnetic flux density
distribution is calculated as 1.4729 (which are very
close to the predicted values). Results proved that
regression modeling and GOA can be effectively used
for this type of problem. Also one of the remarkable

A. D. Karaoglan, D. Perin / 1JOCTA, Vol.12, No.2, pp.90-98 (2022)

difference of GOA over previously used nature-
inspired algorithms (such as GA, PSO, and etc.), is
can be perform optimization with a very small number
of iterations (200 iterations for this problem). So we
can conclude that GOA can also be used effectively
for optimization in this field such as the previously
presented nature-inspired algorithms. As a future
research we will expand the work for higher power
groups.
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This paper focusses on the development of a Multi-choice Multi-objective
Transportation Problem (MCMOTP) in the uncertain environment. The pa-
rameters associated with the objective functions in MCMOTP are regarded as
uncertain variables and the other parameters associated with supply capacity
and demand requirements are considered under the multi-choice environment.
In this paper, two ranking criteria have been utilized to convert the uncertain
objectives into their crisp form. Using these two ranking criteria for the uncer-
tain MCMOTP model, two deterministic models have been developed namely,
Expected Value Model (EV Model) and Optimistic Value Model (OV Model).
The multi-choice parameters in the constraints are converted to a single choice
parameters with the help of binary variable approach. The EV and OV mod-
els are solved directly in the LINGO 18.0 software using minimizing distance
method and fuzzy programming technique. At last, a numerical illustration
is provided to demonstrate the application and algorithm of the models. The
sensitivity of the objective functions in OV Model is also examined with respect
to the confidence levels to investigate variation in the objective functions.

(co) I

1. Introduction

as [2-4] have considered multi-objective envi-
ronment to deal with various real world prob-
lems. When the multi-objective environment is
incorporated in the transportation theory, it re-

In the business sector, transportation is one of
the most significant concerns. The Transporta-
tion Problem (TP) consists of many warehouses
(sources) and delivery locations (destinations).
The basic objective of this problem is to find the
quantity of items that should be supplied from
each warehouse to each consumer while reduc-
ing the transportation cost. The concept of TP
was first introduced by Hitchock [1] in 1941. In
real life applications, the decision-makers wish
to optimize multiple objectives simultaneously
instead of a single objective. Many researchers
have addressed the multi-objective environment
in a wide range of applications because it is bet-
ter adapted to real-world scenarios than a single-
objective environment. Some of the authors such

*Corresponding Author
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sults in Multi-objective Transportation Problem
(MOTP) which is more applicable in the real
world. These multiple objectives can be inher-
ently conflicting in nature, so they cannot be
optimised at the same time. For example, a trans-
portation problem may require minimising overall
transportation cost and transportation time while
transporting the items. Zimmermann [5] intro-
duced the Fuzzy Programing Technique (FPT) to
solve multi-objective linear programming prob-
lems. FPT has wide number of applications in
the field of optimization problems such as [6-8].
The MOTPs can involve different types of mul-
tiple objective functions like transportation cost,
transportation time, damage cost, profit, C'Oq
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emissions etc.

In traditional TP, the supply, demand and cost
parameters for transportation problems were as-
sumed to be precisely defined. However, this is
not the case while handling real-world applica-
tions because not all of the parameters in the
TP can be defined precisely. Consequently, a
number of theories have been developed to rep-
resent imprecise TP parameters such as fuzzy
set theory [9], probability theory [10], and in-
terval theory [11]. Transportation problems are
distinguished by the parameter space or variable
space in which they are defined. For example,
the TPs with variables/parameters considered as
fuzzy numbers are known as fuzzy TPs and the
TPs with parameters considered in the random
space are known as the stochastic TPs. Likewise,
the TP with variables as interval numbers are
known as interval TPs. These theories are suit-
able when historical information is available for
estimating imprecise values. These notions (his-
torical data available) have been studied by sev-
eral researchers in the transportation problem.
Many researchers like Bhargava et al. [12], Giri
et al. [13], Ali Ebrahimnejad [14] have considered
the multi-objective TP under the fuzzy logic and
obtained the compromise solution using the dif-
ferent solution approaches. Maity et al. [15] pre-
sented the study of TP with interval goal under
multiple objective environment and obtained the
solution using utility function approach. Roy et
al. |16] analysed MOTP under fuzzy intutionistic
environment in his paper. Gupta et al. [17] pre-
sented the multi-objective capacitated TP under
both the certain and uncertain environments and
obtained their solution using fuzzy goal program-
ming approach. Singh et al. [18] studied the three
dimensional MOTP under the stochastic environ-
ment and the solutions were obtained using FPT.
Gupta et al. [19] presented a paper on extended
capacitated MOTP with mixed constraints under
the fuzzy environment.

Research works cited so far gives the application
of theories which are suitable when the histori-
cal data is available for the situations. In 2007,
Liu [20] introduced a new theory for handling
the imprecise or uncertain data known as Uncer-
tainty theory. This theory is best suited in the
situations where we face problems in accessing
the historical data and have no adequate samples
available. When there is lack of adequate sam-
ples, this theory deals with the degree of belief
for each event to happen which is estimated by
some experts of the related domain area. This
theory finds a wide number of applications in the

transportation problems. In the past years, a TP
with uncertain values for time taken during trans-
portation was considered by Mou et al. [21]. In
2017, a very commonly used goal programming
approach was considered by Chen et al. [22] for
solving a bi-objective Solid Transportation Prob-
lem (STP) under uncertainty to deal with an
additional constraint for mode of transportation
along with the source and destination constraints.
Liu et al. [23] considered a solid TP with multi-
ple items and fixed-charges under the assumption
of data with uncertain numbers. Dalman [24]
tackled an uncertain multi-item solid TP and
obtained its solution using minimizing distance
and convex-combination method. Mahmoodirad
et al. [25] modelled a TP with fractional objec-
tives where the uncertain parameters are taken
as uncertain variables. Chen et al. [26] and Dal-
man [27] proposed an entropy based STP and
multi-item STP in the uncertain environment.
Recently, Zhao and Pan [28] in 2019 generalized
the existing uncertain transportation models and
proposed a new uncertain transportation model
with transfer costs in which all the variables along
with transfer costs are supposed to be uncertain
numbers.

In addition to the imprecise parameter values of
the TPs, it is also possible that multiple num-
ber of choices for a parameter are provided by
the decision maker. In this context, the study of
transport problems leads to the emergence of a
new direction known as the multi-choice problem
of multi-objective transport. In 2007, Chang [29]
primarily introduced the multi-choice program-
ming model. In his paper, he introduced a new
idea of programming the problem having multi-
ple choices for a parameter from which one choice
of a parameter is to be selected and stated it
as multi-choice goal programming. Biswal and
Acharya [30] has done illustrious amount of work
in the field of multi-choice theory which is capa-
ble of accommodating upto sixteen multi-choice
parameters. Acharya et al. |[31] gave generalized
transformation techniques for multi-choice linear
programming problems. Acharya and Biswal [32]
solved the MCMOTP using interpolating poly-
nomials and solved it using the fuzzy technique.
The multi-choice TP under the stochastic envi-
ronment has been studied by various researchers
such as [33-35] with cost coefficients as multi-
choice type and supply and demand parame-
ters following different probabilistic distributions.
Maity and Roy [36] obtained the solution of TP
having non-linear cost and multi-choice demand
in the multi-objective environment. Gupta et
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al. [37] have also studied the multi-choice multi-
objective capacitated TP with the uncertain de-
mand and supply. Roy et al. [38] introduced the
conic scalarization approach to solve the multi-
objective TP with an interval goal under a multi-
choice environment. Nasseri [39] solved MOTP
with multi-choice parameters where the alterna-
tive choices of the parameters were taken as ran-
dom variables. They converted the multi-choice
parameters into a single choice using the interpo-
lating polynomials and obtained the solution by
utilizing fuzzy approach. Nayak et al. [40] studied
the TP with transportation cost as multi-choices
and other parameters like supply and demand
as fuzzy trapezoidal numbers. They used binary
variable approach to choose a single choice among
the multiple choices of the parameters. Agarwal
et al. [41] presented a methodology for finding the
solution of multi-choice TP with multi-choices as
random variables. Vijayalakshmi et al. [42] con-
tributed in the study of eco-friendly MOTP under
the fuzzy environment and obtained its solution
using goal programming approach. Agarwal and
Ganesh [43] focussed on obtaining the solution
of stochastic TP involving multi-choice random
parameter using Newton’s divided difference in-
terpolation.

As seen from the literature survey, it is noted that
the major amount of research work with multi-
choice programming in TPs is mainly focused
under the uncertain environments like stochas-
tic or fuzzy or interval-valued environment (en-
vironments which require the historical data).
Our paper proposes a new model, an uncer-
tain multi-choice programming model for multi-
objective transportation problem known as Un-
certain Multi-choice Multi-objective Transporta-
tion Problem (UMCMOTP). The UMCMOTP
considered in this paper is an extension of the
basic transportation problem and we all are very
much familiar that transportation problems find
a wide number of applications in the economic
and industrial and business sector for reducing
the transportation cost and time, maximizing
the profit etc. Such extension of the transporta-
tion problem (i.e MCMOTP) finds applications
in the real world when we have multiple objec-
tive functions, various sources and destinations.
Additionally, the MCMOTP with uncertain vari-
ables is more applicable in the real world when
the decision maker finds difficulty in providing the
precise value of the parameters associated with
the objective functions and constraints due to
various reasons like lack of information, weather
conditions, road conditions etc. The uncertain

multi-choice multi-objective transportation prob-
lem assumes uncertain variables in the objective
functions and multi-choice parameters in the con-
straints. To obtain the solution of the UMC-
MOTP, we have developed two different models:
an EV Model and OV Model, by using concepts of
uncertainty theory and multi-choice programming
techniques. Further, the deterministic conversion
of the uncertain objective functions is done by uti-
lizing the expected and optimistic value criteria
given by Liu [44] and the multi-choices in the con-
straints are converted to single choice using the bi-
nary variable approach suggested by Acharya and
Biswal [30]. The formulated multi-objective mod-
els are then converted to single-objective models
using the fuzzy programming and minimizing dis-
tance technique. Lastly, the compromise solution
of the single-objective models is obtained with
the help of LINGO 18.0 software.

The main motivations of this paper can be listed
as below:

1. None of the researchers have considered
the complex environments like uncertain
multi-choice environment for transporta-
tion problem with objective parameters as
uncertain variables and constraint param-
eters as multi-choice variables.

2. The expected value model has been widely
adopted to convert the uncertain model
into its crisp model whereas the optimistic
value model has not yet been considered
to deal with uncertain problems.

3. To solve the MOTP under uncertain
multi-choice environment, we are the
first to consider the minimizing distance
method and fuzzy programming technique
solution approaches.

4. The sensitivity of the objective functions
with respect to confidence levels in the
optimistic value model of multi-objective
transportation problem under uncertain
multi-choice environment has not yet been
done.

The structure of the paper proceeds in the follow-
ing manner. Section [2| discusses some key con-
cepts in uncertainty theory that are essential for
understanding this paper and Section [3|states the
mathematical description of MCMOTP. Section [4]
introduces the uncertain model for the MCMOTP
and its conversion procedure for obtaining the de-
terministic model is discussed. Section [5| gives
the two solution methodologies used for solving
the deterministic models of MCMOTP. Section
[6] provides a numerical illustration to depict the
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application of the models along with the sensi-
tivity of the objective functions involved in the
OV Model. Section [0 shows the obtained results
and their comparison with other models. Finally,
the last section gives the concluding remarks and
summarizes the overall study of the paper.

2. Introduction to uncertainty theory

This section introduces some prime definitions
and theoretical notions of uncertainty theory use-
ful for the better understanding of the paper.

Definition 1. (Liu [20]) A function M: F —
[0,1] (here F is a o-algebra defined on Q and
Q # ¢), is known as an uncertain measure if it
meets the stated axioms:

Aziom 1: M{Q} = 1.
Aziom 2: M{v} + M{v°} =1, for event v € F.

Aziom 3: M{Uvj} < ZM{vj}, for any
j=1

j=1
countable sequence of events {v;}.

Here, the space denoted by the triplet (Q, F, M) is
known as an uncertainty space.

Definition 2. (Liu [20/) A measurable function

¢ from (2, F, M) to the real line R is said to be
an uncertain variable if {¢ € B} is an event for

any Borel set B of real numbers.

Definition 3. (Liu [20]) The uncertainty distri-
bution ¥ : R — [0,1] for any uncertain variable
¢ is defined as ¥(y) = M{¢ < y}, for any real
number y.

Definition 4. (Liu [20]) An uncertain variable ¢
with ¥ (y) defined as

0, ify <1,
—1 .
\I’(y): 2(%7_1; Zflﬁyﬁm,
Sy fm<y<mn,
L, ify = n,

1s called zigzag uncertain variable. Such uncer-
tain variable  is characterised by Z(1,m,n) where
l,m,n are any real numbers with | < m < n.

Definition 5. (Liu [20]) The inverse uncertainty
distribution function, denoted by U= of Z(I,m,n)
s given by

ify < 0.5,

=24 29m,
v (7){ ifv > 0.5.

(2=2y)m+ (2y — 1)n,

Theorem 1. (Liu [20]) The expected value of an
uncertain variable C, if it exists, is provided by

1
Em:Aw*mw.

For the zigzag uncertain variable Z(l,m,n), the
expected value is obtained as E[(] = (I + 2m +

n)/4.

Theorem 2. (Liu [20]) The expected value oper-
ator satisfies the linearity property E|x¢ + y&] =
zE[(] + yE[¢], where § and ¢ are any two inde-
pendent uncertain variables and x,y € R.
Definition 6. (Liu [20]) The ~y-pessimistic and
~v-optimistic values of ¢ are defined by

Cinf (V) = inf{tM{C <t} >4} =T 1(y), v €
0,1].

gsup('}’) = Sup{tp\/[{c > t} > ’Y} =
U1 —7), v€(0,1].

For zigzag uncertain variable Z(l, m,n), we have:

it v < 0.5,
if v > 0.5,
(1)

_f2ym+ (1 —29)n,
Csup( ) - {(27 _ 1)[ + (2 — 2’}/)ma

it v < 0.5,
if v > 0.5.

(2)
Theorem 3. (Liu [20]) Let ¢ be an uncertain
variable and v € (0,1]. Then we have

‘ _ (1 — 2’}/)l + 2'7ma
Cmf( ) - {(2 o 27)7” + (27 — 1)n,

(@) Cinf(7y) is left-continuous and increasing
function of ~y.

(b) Csup(7y) is left-continuous and decreasing
function of ~y.

The fundamental problem seen in handling the
uncertain variables is how to rank the uncertain
numbers as there is no specific order in the uncer-
tain environment. For this reason, four criteria
were introduced by Liu [44] to rank the uncerain
numbers. These ranking criteria are: Expected
Value Criterion (EVC), Optimistic Value Crite-
rion (OVC), Pessimistic Value Criterion (PVC)
and Chance-Criterion (CC). Considering two un-
certain variables ¢ and &, he stated these ranking
criteria as:

EVC states that ¢ < € iff F[(] < E[¢].

OVC states that ¢ < & iff (up(y) <
Esup(7), for some v € (0, 1].

PVC states that ¢ < § if Gur(y) <
Eing(7), for some v € (0,1].

CC states that ¢ < & iff M{¢ > ¢} < M{¢ > t}
for some predefined level t.
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3. Problem description

This section describes the MCMOTP with an as-
sumption of m sources and n destinations. MC-
MOTP concerns with developing an ideal trans-
portation plan with an objective of obtaining the
minimum of the objective vector Z* consisting of
different objectives like transportation cost, dam-
age cost, transportation time etc.

The MCMOTP model can be mathematically for-
mulated as given below:

Model-1:
min Z' = Z Z(cfjxij),Vt;
Vi Vi

Subject to the given constraints:

in]’ S a;, \V/’L', (31)
Vi

> wij > by, Vi, (3.2)
Vi

zi; > 0; (3.3)

Here, we have have used notations V ¢ for
t=1,2,---5, Vifori=12,---mandV j for
j =1,2,---n throughtout this paper, with .S, m
and n representing the total number of objectives,
sources and destinations respectively. a; repre-
sents the supplying capacity of the source ¢ and
bj represents the demand requirements at desti-
nation j. The notation c!; is used for representing
different objective parameters like shipping cost,
damage cost for a unit item to destination j from
source ¢ corresponding to objective ¢t whereas x;;
represents the number of items transported from
source ¢ to destination j.

The above Model-1 assumes all the variables
ai,bj,c’;j as constants. But in the practical sit-
uations, we are not able to define these variables
accurately due to lack of information as the trans-
portation plan is supposed to be made in advance.
If the previously used information regarding the
plan is available, the variables can be treated as
the random variables but if we are not provided
with the previous information then treating these
variables as the random variables will not lead us
to the appropriate results. Thus, in such cases,
when we have lack of information about the his-
torical data, we take into consideration the con-
cepts of uncertainty theory given by Liu [20] in
the objective functions.
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Furthermore, the decision-makers face more com-
plexities in making a decision when there are mul-
tiple choices/alternatives in the TP for parame-
ters such as cost, demand and supply. These mul-
tiple alternatives for the parameters may exist due
to several routes for transporting the goods or ef-
fect of climatic conditions during transportation.
Therefore, in this problem, we have considered the

supply and demand a;, b; as multi-choice param-
eters (az(-l),a?), : --agki)) , (bg-l),bgg), - b;kj)) and

objectives cfj as uncertain objectives denoted by
ij. So, the MCMOTP becomes Uncertain MC-

MOTP, denoted by UMCMOTP.

4. Uncertain model of MCMOTP with
multi-choices in constraints

Replacing the uncertain variables Cf] and multi-
choices (agl), a§2), ... agk")> , <b§-1), b§.2)7 . b§.kj)>
in the objective functions and constraints of
Model-1, to get the following UMCMOTP Model-
2:

Model-2:
min Z'(z;¢) = Z Zijxij,Vt; (4.1)
Vi Vj
Subject to the given constraints:
in]‘ < (agl),a?), : --agki)) , Vi, (4.2)
Vj
Swy = (V67 v @s)
Vi
Tij > 0; (4.4)

which is called the uncertain programming model.

Since this uncertain mathematical model is diffi-
cult to handle due to the presence of uncertain
objectives and multi-choice constraints, we need
to convert both of them (uncertain objectives and
multi-choice constraints) into their deterministic
forms as discussed below.

4.1. Conversion procedure for
multi-choice constraints

Here, we have considered the situation when the
supply or demand values are not defined by an
exact number. In this framework, the use of
multi-choices should therefore be used to define
the value of supply and demand. As there is
no existing method in the literature to handle
multi-choices, Biswal and Acharya [30] provided
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a transformation technique for obtaining the de-
terministic form of the multi-choice constraints
in the MOTP Model-2 because there must be a
single choice for all the parameters to solve the
model. Assume that the supply capacity a; at
the source ¢ has multiple choices represented in
the form (agl),a?), . --agki)> , Vi, where k; is the
number of multiple choices available for the pa-
rameter a;.

Let us consider the multi-choice supply constraint
with k; choices of supply capacity at the "
origin is written as follows:

n

Zmij < (al(-l),al@), : --al(ki)> , Vi. (4.5)
j=1

The transformation technique presented by
Biswal and Acharya [30] considers two classes of
k; for obtaining a single choice from multi-choice
parameters. The first class deals with the case
when k; = 2™ and the second class deals with
the case when k; # 2™ with m; = 1,2,3,4. In
his paper, he has considered all the fifteen cases
when 2 < k; < 16. Here, we have discussed only
three cases of k; taken as k; = 2,3,4 which are
shown as below:

when k; = 2, the multi-choice supply constraint
is represented as:

me ( a;

There are two multiple choices az(-l),agz) for the
parameter a; from which a single choice is to be
chosen. Since there are two elements in the set
(a(l) a(2)> we need onl ingle bi iabl

s a7, y a single binary variable

(D

i

(2)) Vi. (4.6)

to handle these two choices.

(1

nary variable m, ) , the constraint 1.) can be
converted to the following constraint (4.7)) formu-

lated as given below:

Using the bi-

> ay <mPal + (1= mP)al?), vi,

m") € {0,1},Vi.

With k; = 3, the three multi-choices in the supply
constraint are represented as:

(4.8)

zn:a:ij < (agl),agm,ag?’)) , Vi.
j=1

L, 6

There are three known parameters a; ,az(? , @
in the right hand side of the equation (4.8) from

which a single choice is to be selected. To deal
with the multi-choice constraint (4.8), we need

only two variables m(l) & m(2) because 2! < 3 <

22, Using these two binary variables m( ) & m( ),
we can transform the multi-choice constralnt .
to constraint (4.9) along with an additional con-

straint (4.10]) for restricting the two binary vari-
&

ables mi1 ml@).

ZIZ] _(1— ) (1—m§2)) al(»l)-l-(l—m

1(1)) ml@)aZ@)

+m§1) ( fml(z)) (3) Vi,
(4.9)
m +m® <1, (4.10)
P e {0,1},p=1,2,
Lij > O,V’i,Vj.

With k; = 4, the four multi-choices in the supply
constraint can be represented as:

(4.11)

me—(z

To handle the

agl),aEQ),agg),a£4) in the right hand side of con-

straint , we require only two binary vari-
ables ml-1 and mZ@) because there are 22 choices
in the constraint out of which one of them
is to be selected. Using these two binary vari-
ables mgl) and mEQ), the constraint l} can be
converted into the following constraint (4.12]):

o0, o) i

four known parameters

S < P + (1-m

j=1
+ mgl) (1 - m@)) a!?

Z(l)) mgz)aZ(Q)

K3 3

(1 m®) (1= ) o9

mv(Lp € {07 1},]? =1,2,
Lij > O,Vi,Vj.
(4.12)
Similar to multiple choices for supply capac-
ity parameters, the demand parameters can
also be multi-choices involved due to factors
like seasonality, taxation, product availability
and pricing. The procedure of transforming

the multi-choice demand constraint » ., z;; >
(1) 1(2) (k)\ . _ .

(b] 7bJ 7"'bjj>7j - 172

stated for multi-choice supply points.

-n 1S same as
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4.2. Conversion procedure for uncertain
objectives

The objectives in Model-2 consists of S differ-
ent objectives like uncertain transportation cost
and damage cost etc., represented by ij which
are uncertain variables. As stated earlier, the
basic problem in uncertain transportation prob-
lems is how to rank the uncertain variables. Thus,
Liu [44] introduced four ranking criteria as: EVC,
OVC, PVC and CC discussed in Section

These four ranking criteria can be used to con-
vert the uncertain objectives into their determin-
istic forms. In this paper, we have only utilized
the expected value criterion and optimistic value
criterion for converting the uncertain objectives
into crisp objectives but the other two remaining
criterions can also be utilized for the conversion
of uncertain objectives.

a) Expected value criterion: The main idea
in this criterion turns out to utilize the expected
values of the uncertain variables in the objective
functions. So, the expected form of the uncertain
objective in Model-2 can be written as:

min E[Z)] = E | YY" Chai | vt

Vi

(4.13)

Theorem is now used to deduce the crisp for-
mulation of the objective as shown in equation
. This crisp objective can be considered
for formulating the mathematical model along
with the crisp form of the multi-choice constraints
(as discussed in Section 4.1). The mathematical
Model-3, also known as the expected value model,
is a crisp model of the uncertain Model-2.

Model-3:

1
min Zip = ZZ (%;/ ‘I’Esl (ﬂt)dm> , Yt
Vi Vj o
(4.14)

Subject to the constraints (4.2]) to (4.4).

b) Optimistic value criterion: To deal with
uncertain objectives, optimistic value criterion
can also be utilized to convert the uncertain vari-
ables in crisp form.

min Zgup(nt) = ZZCZZCBU

Vi Vj

(nt) ’ Vt;

sup

(4.15)

The optimistic value based-objective function
can further be simplified using the equa-
tion and can be equivalently written as shown
in equation . The mathematical Model-4
formed with the crisp objective function
along with the crisp multi-choice constraints is
labelled as optimistic value model. In objective
functions (4.15)), n; are the confidence levels as-
sumed with some fixed values.

Model-4:

min Zig = » injngu — ), ¥t (4.16)
Vi Y

Subject to the constraints (4.2]) to (4.4).

5. Solution approaches

In this section, two main classical approaches
are discussed for obtaining the compromise solu-
tion of the multi-objective optimization problems
which are Minimizing Distance Method (MDM)
and fuzzy programming technique. These two
methods are utilized to obtain the compromise
solution for the crisp formulations of EV and OV
Models.

5.1. Minimizing distance method

This method transforms a multi-objective prob-
lem into single objective by minimizing the sum
of deviation of the ideal vector from the corre-
sponding objective functions. In this method, Eu-
clidean distance is used to convert the crisp multi-
objective models i.e. EV Model and OV Model
into their equivalent compromise model as given
below:

S

Z(Zt — Z7)?

t=1

min

subject to the constraints (4.2 to (4.4)).

Here, Z, is a generalized representation for the
objective functions in both the models and Zy de-
note the ideal objective value of the t*" objective
function in EV and OV Models without consider-
ing other objective functions.

5.2. Fuzzy programming technique

The fuzzy programming approach introduced by
Zimmerman [5] is applicable to multi-objective
problems only and their solutions can be obtained
using the sequential steps as defined below:

Step 1. Consider each objective function of the
deterministic Models 3 and 4 as a single objective
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problem by ignoring all the other objectives and
proceed to the next step.

Step 2. Obtain the minimum (L;) and maximum
(Uy) values for t = 1,2,---.S objective functions.

Step 3. Formulate the linear or exponential mem-
bership function u:(Z;) fort = 1,2,--- S objective
functions:

A Linear Membership Function (LMF) can be de-
fined by:

1, if Zy < Ly,
pi(Zy) = § =28, i L < Z < U, (5.1)
0, it Z, > Uy, Vt.

An Exponential Membership Function (EMF) is
defined by:

1, if Zt < Lt7
—Sti/)t(iﬂ) _ St
(Ze) = ————. L <Z<U,
0, it Z, > U, Vt.

(5.2)

where, () = 5Z:£i and s; is a non-zero shape

parameter given by the decision-maker.

Step 4. Using the max-min operator, formulate
the single-objective model as:

Maximize A

Subject to the given constraints:

pe(Z:) > A, where A = min ;i (Z;) > 0.t = 1,2,
and the constraints (4.2)) to (4.4)) ,

Step 5. This single-objective model is further
solved in LINGO 18.0 optimization tool to achieve
the compromise solution of the MCMOTP prob-
lem.

6. Numerical illustration of uncertain

MCMOTP

Let us consider a TP in which we have three ori-
gins (m = 3) and three destinations (n = 3). In
this problem, all the parameters involved with
objectives like transportation cost/damage cost
are all considered as independent zigzag uncer-
tain variables. The other parameters like supplier
capacities and destination demands are the pa-
rameters with multi-choices. The problem aims

at finding the total number of products to be
shipped from sources to destinations such that the
transportation cost and damage cost of items dur-
ing transportation is minimized. The uncertain
data for the objectives is given in Table [l and the
multi-choices for the capacity of suppliers and de-
mands required at destinations are listed below:

a € {8,10,12},
as € {12,14},
b € {6,7,8},

o € {9,10,11,13},
Bl € {7>8})
bz € {9,10,11}

Table 1. The shipping/damage costs
for two objectives from ¢ sources to j

destinations.
¢ 1 2 3 Gl 2 3
1 (234) (56,7) (468) 1 (6,8,9) (4,6,7) (6,8,10)
(357 (1,35 (234 2 (357 (234) (789
(4,68 (789 (6810) 3  (89,10) (56,7) (6,7,8)

The uncertain problem defined above consists of
uncertain objectives and multi-choice constraints.
The uncertain model formed with this uncertain
data can be converted into its crisp models: EV
and OV Models using the procedure defined in
Section L1l These two models are solved here and
their results are obtained with the two solution
methodologies mentioned in Section [5

Solution:
6.1. Expected value model

The objective functions of the Model-5 are ob-
tained by applying the expected value opera-
tor on the zigzag uncertain variables given in
the Table [ The multi-choice constraints in
Model-5 are further converted to single choice
constraints using the procedure given by Biswal
and Acharya [30] as described in Section

Model-5:
min 7y =3x11 + 6212 + 6213 + 5291 + 3222 + 3293 4 6231
+ 832 + 8x33;
min Zop =7.75x11 + 5.75212 + 8213 + 521 + 3w22 + 8723
+ 9231 + 6732 + T33;
Subject to the given constraints:
x11 + 212 + 213 < {8,10,12};
x91 + woo + o3 < {9,10,11,13};
31 + 232 + 733 < {12, 14};
T11 + x21 + 31 > {7, 8};
T2 + w22 + w32 > {6,7,8};
z13 + x23 + 233 > {9,10,11};
x5 > 0,Vi,V7;
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The results obtained for the EV Model using
the discussed two solution methodologies are pre-
sented here.

a) Minimizing distance method:

The results obtained using MDM are displayed

below with ideal values taken as Z7, = 72 and
o — .

Z9p = 116:

Zip = 83.92890, Z%, = 137.6891, 211 = 4.6142, 213 = 4.3858,
x21 = 2.3858, x22 = 6,223 = 4.6142

b) Fuzzy programming technique:
i) Using linear membership function

To apply the FPT with linear membership func-
tion, the U; and L; are obtained as: L; =
72, Ly = 116, Uy = 237, Uy = 296.5 which
are substituted in linear membership function
to get a single objective fuzzy model as dis-
cussed in step 5 of Section [5.2l The solution ob-
tained for the EV Model-5 by applying the fuzzy
technique procedure is: A = 0.8958525,x11 =
3.563134, 213 = 5.436866, 191 = 3.436866, 120 =
6,203 = 3.563134 and the compromise solution
for the objective functions are Z7, = 89.18433
and Z5, = 134.7986.

Here, A represents the minimum value amongst
both the membership functions. ie. X =
min ()\1, )\2), where )\1 = ,ul(ZlE) and )\2 =
p2(Z2E)-

it) Using exponential membership function

For applying FPT with exponential membership
function, the U; and L; values are L1 = 72, Lo =
116, Uy = 237, Uy = 296.5 used to construct an
exponential membership function given in
for formulating a single objective fuzzy model dis-
cussed in step (5) of Section [5.2]for the EV Model-
5. Solving the single objective fuzzy model of EV
Model-5 for three different cases of shape param-
eters (s, s2) taken as (—2,—2), (3,2) and (4, 3)
in the exponential membership function, we get
the solutions as shown in Table 2l

The graphical representation of the objective
functions with respect to the linear and exponen-
tial (with three cases of shape parameters) mem-
bership functions in EV Model-5 is shown in Fig-
ure In Figure (I} it is clearly seen that the
compromise solution of the objective functions is
achieved at their corresponding degree of satis-
faction level. For example, in the case of lin-
ear membership function, the compromise solu-
tion Z{p = 89.18433 and Z;, = 134.7986 are ob-
tained at membership values A\; = 0.8958525 and
Ao = 0.8958525 which represents the individual
degree of satisfaction for objectives Z1g and Zsp.
The fuzzy programming solution approach gives

the minimum value X of these individual member-
ship function values A1, Ao, stating that each of
the objective function posseses at least \ degree
of satisfaction level. As the membership value in-
creases and approaches to 1 for the objective func-
tions, the objective values are improved simulta-
neously and approach to the best value (optimal
value) of the individual objective functions. Also,
for each objective function, the shape parameter
values can be chosen at random until the model
produces a feasible solution. Changing the shape
parameter values will result in different compro-
mise solutions.
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Figure 1. Graphical representation
of solutions for EV Model-5 with
FPT.

6.2. Optimistic value model

To formulate OV Model, we need the predeter-
mined confidence levels 7; € (0,1]. Let us assume
that all the confidence levels are equal to 0.9.

Model-6:

min Z1g5 =2.2x11 + 5.2w19 + 4.4x13 + 3.4x91 + 1.4299 + 2.2293
+ 4.4x31 + 7.2x39 + 6.4233;

min Zog =6.4x11 + 4.4x15 + 6.4x13 + 3.4x91 + 2.2299 + 7.2793
+ 8.2x31 + 5.2x32 + 6.2733;
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Table 2. Solution table for (s1,s2) in the exponential membership function for EV Model-5.

(s1,82) Zig Z3g A=A =X\ Solution

(-2,-2) 89.18433 134.7986  0.963754  x11 = 3.563134,x13 = b5.436866,201 = 3.436866, 120 =
6, r23 = 3.563134

(3,2) 8595132 136.5768  0.764216  x17 = 4.209737,213 = 4.790263,291 = 2.790263,290 =

67 o3 = 4.209737

(4,3) 86.46528 136.2941 0.698695  z11

= 4].0694:4:7 r13 =

4.893056, 221 = 2.893056,z22 =

6, z23 = 4.106944

Subject to the given constraints of Model-5. The

solution of this multi-objective OV Model-6 can
be achieved with the two solution methodologies
mentioned in section Bl The results of both the
methods are shown below.

a) Minimizing distance method:
The solution obtained for Model-6 using MDM
is:

ZFg =62.1126, Z3 = 105.4271, 11 = 2.8492, 713 = 6.1508,
Z21 = 4.1508, 292 = 6, x93 = 2.8492

with ideal values of the objective functions taken
as Z{qg =48 and Z3g = 92.8.

b) Fuzzy programming technique:

i) Using linear membership function

The sequential steps of the FPT can be applied
to obtain the U; and L; values as: L1 =48, Lo =
92.8, Uy = 189.80, Uy = 260.40. The solution
obtained for the OV Model-6 using linear mem-
bership function is given as: A = 0.9129054, z1; =
3.367644, x13 = 5.632356, x91 = 3.632356, x990 =
6, x93 = 3.367644 and the compromise solution for
the objective functions are Zjg = 60.35001 and
Z5q = 107.3970. Here, A represents the minimum
value amongst all these membership functions.
i.e. A = min (A, A2), where A\ = p1(Z15) and
Ao = p2(Zas).

it) Using exponential membership function

The solutions obtained for three different cases
of shape parameters (s; = —2,s9 = —2),(s1 =
3,50 = 2) and (s; = 4,s9 = 3) are displayed in
Table Bl

The graphical representation of the linear and ex-
ponential membership function versus the objec-
tive functions in Model-6 is shown in Figure
In Figure[2 it is observed that the compromise so-
lution of both the objective functions (with linear
and exponential membership function in FPT) is
achieved at their corresponding individual degree
of satisfaction. Say, for the linear membership
function, the compromise values of the objective
functions Z7¢ = 60.35001 and Z5¢4 = 107.3970 are
achieved at degree of satisfactions A\; = 0.9129054

and Ao = 0.9129054. Similarly, the compromise
solution of both objective functions with three
cases of shape parameters in exponential mem-
bership functions is achieved at their respective
individual degrees of satisfaction, as can be seen
in Figure 2
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(b) Degree of satisfaction level for Zs.

Figure 2. Graphical representation
of solutions for OV Model-6 with
FPT.

6.2.1. Sensitivity analysis of the objective
functions in OV model

Here, the sensitivity of the objective functions is
investigated in the OV Model with respect to the
confidence level 7;. The complementary test is
performed by variating the values of the confi-
dence level 7; in the range [0.1,0.9] with a step
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Table 3. Solution table for (si,s2) in the exponential membership function for OV Model-6

(s1,52) Z%s Z3g A=A =X Solution

(-2,-2) 60.35001 107.3970  0.970218  x1; = 3.367644,x13 = 5.632356,221 = 3.632356,1z22 =
6, r23 = 3.367644

(3,2) 58.46478 109.5041 0.790991 r11 = 3.922123,x13 = 5.077877,x91 = 3.077877,x90 =
6,.2323 = 3.922123

(4,3) 58.77858 109.1534  0.732933  x1; = 3.829830,z13 = 5.170170,z9; = 3.170170,222 =

6, x23 = 3.829830

size of 0.1 with respect to the crisp multi-choice
constraints of Model-6. The results of the sensi-
tivity analysis are shown for both the two solution
methodologies. The objective values obtained
during the sensitivity analysis of OV Model-6 are
shown in Table [l “CL” represents the variation
of confidence level in 7, : t = 1,2, for both the
objective functions.

Table 4. Objective values obtained
during the sensitivity analysis of the
OV Model-6 with FPT.

Fuzzy programming technique
EMF LMF
(3:2)

107.7755

158.7068

102.6568

153.6106

97.4410

148.4426

92.12848

143.1989

86.37785

137.3733

79.41449

130.4682

72.44310

123.5270

65.46099

116.5422

58.46478

109.5041

CL | Z,s | MDM

(_27'2)
111.5599
157.2987
106.3698
152.0711
101.0594
146.7726
95.63106
141.4003
89.61566
135.4306
82.29727
128.4628
74.98182
121.4719
67.66704
114.4523
60.35001
107.3970

(4.3)
108.3744
158.4839
103.2445
153.3669
98.01394
148.1782
92.68335
142.9140
86.89344
137.0639
79.87810
130.1457
72.85571
123.1930
65.82364
116.1987
58.77854
109.1534

0.1 100.9969
161.2291
96.95949
155.9729
92.97171
150.5054
89.01075
144.7999
85.23529
138.0588
79.87618
130.1470
74.2800
122.0400
68.37898
113.7778
62.11262
105.4271

111.5599
157.2987
106.3698
152.0711
101.0594
146.7726
95.63106
141.4003
89.61566
135.4306
82.29727
128.4628
74.98182
121.4719
67.66704
114.4523
60.35001
107.3970

Z1s
Zas
Z1s
Zas
Z1s
Zas
Z1s
Zas
Z1s
Zas
Z1s
Zas
Z1s
Zas
Z1s
Zas
Z1s
Zas

0.2

0.3

0.4

0.5

0.6

0.7

0.8

0.9

The graphical interpretation of the objective val-
ues w.r.t the confidence level 7; are shown in
Figure | Figure [3] indicates that the objective
function values are decreasing with respect to the
tested confidence levels 7; for both the solution
methodologies.
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(a) Sensitivity analysis of Z; w.r.t n; in the Model-6.
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(b) Sensitivity analysis of Zs w.r.t n; in the Model-6.

Figure 3. The sensitivity analysis of
the objectives in OV Model-6 w.r.t n;
using FPT and MDM.

7. Comparison of the results

This section presents the results obtained for the
Uncertain MCMOTP using the EV and OV Mod-
els. Table [l compares the results obtained for EV
and OV models with minimizing distance method
and fuzzy programming technique methodologies.
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Table 5. Comparison of the results
obtained with two methodologies.

Fuzzy programming technique
Model | Z; MDM EMF LMF
(2.2 (32 (43)
EV | Z{g | 83.9290 | 89.1843 85.9513  86.4653 | 89.1843
Modell Z3 . | 137.6891 | 134.7986 136.5768 136.2941 | 134.7986
OV | Zjg | 62.1126 | 60.3500 58.4648  58.7786 | 60.3500
Model Z3, | 105.4271 | 107.3970 109.5041 109.1534 | 107.3970

From the results obtained with the given solution
methodologies, it can be observed that neither of
the method is dominating the results of the other
method because if one objective approaches to-
wards its best value then the other objective value
starts worsening. Also, the EV Model gives the
solution in terms of expected values of the ob-
jective functions, OV Model gives the solution in
terms of optimistic values of the objective func-
tions. The results of the OV Model obtained
here are only for a single case of confidence level
7t = 0.9 in the objective function, but varying
n¢ in the range (0, 1] can provide numerous set of
solutions.

8. Conclusion

This paper developed the Uncertain Multi-choice
MOTP with objectives as zigzag uncertain vari-
ables and supply and demand parameters as
multi-choice parameters. The uncertain MC-
MOTP model has been solved using the two
crisp models: EV and OV Models. Further, the
crisp models were solved using minimizing dis-
tance method and fuzzy technique (with linear
and exponential membership functions). The EV
Model will always lead to a single or multiple so-
lution based on the solution methodology utilized
whereas OV Model will always provide numerous
solutions to the decision maker because of the con-
fidence level 1 involved in the OV Model. In com-
parison to the EV Model, which does not incorpo-
rate confidence level, the OV Model may provide
the decision maker with a number of alternative
solutions by altering the values of the confidence
level n; between 0 and 1.

Acknowledgment

The authors express their gratitude to the anony-
mous reviewers and the editor for their insight-
ful comments and suggestions. The first au-
thor is also grateful for the financial support re-
ceived from the Council of Scientific and Indus-
trial Research, File No. 09/1007(0003)/2017-
EMR-I, New Delhi, India.

References

[1] Hitchcock, F. L. (1941). The distribution of a product
from several sources to numerous localities. Journal of
mathematics and physics, 20(1-4), 224-230.

[2] Ozmen, A. (2022). Multi-objective regression model-
ing for natural gas prediction with ridge regression and
CMARS. An International Journal of Optimization
and Control: Theories & Applications, 12(1), 56-65.

[3] Shahraki, Z., Allahdadi, M., & Mishmast Nehi, H.
(2015). Fuzzy multi objective linear programming
problem with imprecise aspiration level and param-
eters. An International Journal of Optimization and
Control: Theories & Applications, 5(2), 81-86.

[4] Rudy, J., & Zelazny, D. (2014). Solving multi-
objective job shop problem using nature-based algo-
rithms: new Pareto approximation features. An Inter-
national Journal of Optimization and Control: Theo-
ries & Applications, 5(1), 1-11.

[6] Zimmermann, H. J. (1978). Fuzzy programming and
linear programming with several objective functions.
Fuzzy sets and systems, 1(1), 45-55.

[6] Eghbali, H., Eghbali, M. A., & Vahidian Kamyad, A.
(2012). Optimizing human diet problem based on price
and taste using multi-objective fuzzy linear program-
ming approach. An International Journal of Opti-
mization and Control: Theories & Applications, 2(2),
139-151.

[7] Bit, A. K., Biswal, M. P., Alam, S. S. (1993). Fuzzy
programming approach to multiobjective solid trans-
portation problem. Fuzzy Sets and Systems, 57(2),
183-94.

[8] Kumar, M., Vrat, P., Shankar, R. (2006). A fuzzy pro-
gramming approach for vendor selection problem in
a supply chain. International Journal of Production
Economics, 101(2), 273-85.

[9] Zadeh, L.A. (1965). Fuzzy sets. Information and con-
trol 8(3), 338-353.

[10] Kolmogorov, A. N., Bharucha-Reid, A. T. (2018).
Foundations of the Theory of Probability: Second Eng-
lish Edition, Courier Dover Publications, New York.

[11] Moore, R.E. (1966). Interval Analysis 4. Englewood
Cliffs: Prentice-Hall.

[12] Bhargava, A. K., Singh, S. R., & Bansal, D. (2014).
Multi-objective fuzzy chance constrained fuzzy goal
programming for capacitated transportation prob-
lem. International Journal of Computer Applications,
107(3).

[13] Giri, P. K., Maiti, M. K., & Maiti, M. (2014). Fuzzy
stochastic solid transportation problem using fuzzy
goal programming approach. Computers € Industrial
Engineering, 72, 160-168.

[14] Ebrahimnejad, A. (2015). An improved approach for
solving fuzzy transportation problem with triangular
fuzzy numbers. Journal of Intelligent € Fuzzy Sys-
tems, 29(2), 963-974.

[15] Maity, G., & Roy, S. K. (2016). Solving multi-
objective transportation problem with interval goal
using utility function approach. International Journal
of Operational Research, 27(4), 513-529.

[16] Roy, S. K., Ebrahimnejad, A., Verdegay, J. L., &
Das, S. (2018). New approach for solving intuition-
istic fuzzy multi-objective transportation problem.
Sadhana, 43(1), 1-12.

[17] Gupta, S., Ali, I, & Ahmed, A. (2018). Multi-
objective capacitated transportation problem with



[20]

[21]

[22]

[23]

[24]

[25]

A belief-degree based multi-objective transportation problem with multi-choice demand and supply

mixed constraint: a case study of certain and uncer-
tain environment. Opsearch, 55(2), 447-477.

Singh, S., Pradhan, A., & Biswal, M. P. (2019). Multi-
objective solid transportation problem under stochas-
tic environment. Sadhana, 44(5), 1-12.

Gupta, S., Ali, I., & Ahmed, A. (2020). An extended
multi-objective capacitated transportation problem
with mixed constraints in fuzzy environment. Inter-
national Journal of Operational Research, 37(3), 345-
376.

Liu, B. (2007). Uncertainty Theory. In Uncertainty
Theory Springer, Berlin, Heidelberg.

Mou, D., Zhao, W., & Chang, X. (2013). A trans-
portation problem with uncertain truck times and unit
costs. Industrial Engineering and Management Sys-
tems, 12(1), 30-35.

Chen, L., Peng, J., & Zhang, B. (2017). Uncertain goal
programming models for bicriteria solid transporta-
tion problem. Applied Soft Computing, 51, 49-59.
Liu, L., Zhang, B., & Ma, W. (2018). Uncer-
tain programming models for fixed charge multi-item
solid transportation problem. Soft Computing, 22(17),
5825-5833.

Dalman, H. (2018). Uncertain programming model
for multi-item solid transportation problem. Interna-
tional Journal of Machine Learning and Cybernetics,
9(4), 559-567.

Mahmoodirad, A., Dehghan, R., & Niroomand,
S. (2019). Modelling linear fractional transportation
problem in belief degree-based uncertain environment.
Journal of Experimental & Theoretical Artificial Intel-
ligence, 31(3), 393-408.

Chen, B., Liu, Y., & Zhou, T. (2019). An entropy
based solid transportation problem in uncertain en-
vironment. Journal of Ambient Intelligence and Hu-
manized Computing, 10(1), 357-363.

Dalman, H. (2019). Entropy-based multi-item solid
transportation problems with uncertain variables. Soft
Computing, 23(14), 5931-5943.

Zhao, G., & Pan, D. (2020). A transportation plan-
ning problem with transfer costs in uncertain environ-
ment. Soft Computing, 24(4), 2647-2653.

Chang, C. T. (2007). Multi-choice goal programming.
Omega, 35(4), 389-396.

Biswal, M. P., & Acharya, S. (2009). Multi-choice
multi-objective linear programming problem. Journal
of Interdisciplinary Mathematics, 12(5), 606-637.
Acharya, S., & Acharya, M. M. (2012). General-
ized transformation techniques for multi-choice linear
programming problems. An International Journal of
Optimization and Control: Theories & Applications,
3(1), 45-54.

Acharya, S., & Biswal, M. P. (2016). Solving multi-
choice multi-objective transportation problem. Inter-
national Journal of Mathematics in Operational Re-
search, 8(4), 509-527.

Roy, S. K., Mahapatra, D. R., & Biswal, M. P. (2012).
Multi-choice stochastic transportation problem with
exponential distribution. Journal of uncertain sys-
tems, 6(3), 200-213.

Mahapatra, D. R. (2013). Multi-choice stochastic
transportation problem involving weibull distribution.
An International Journal of Optimization and Con-
trol: Theories & Applications, 4(1), 45-55.

Roy, S. K. (2014). Multi-choice stochastic transporta-
tion problem involving Weibull distribution. Interna-
tional Journal of Operational Research, 21(1), 38-58.

111

[36] Maity, G., & Kumar Roy, S. (2016). Solving a multi-
objective transportation problem with nonlinear cost
and multi-choice demand. International Journal of
Management Science and Engineering Management,
11(1), 62-70.

Gupta, S., Alj, 1., & Ahmed, A. (2018). Multi-choice
multi-objective capacitated transportation problem-a
case study of uncertain demand and supply. Journal of
Statistics and Management Systems, 21(3), 467-491.
Roy, S. K., Maity, G., Weber, G. W., & G&k, S. Z. A.
(2017). Conic scalarization approach to solve multi-
choice multi-objective transportation problem with in-
terval goal. Annals of Operations Research, 253(1),
599-620.

Nasseri, S. H., & Bavandi, S. (2020). Solving multi-
objective multi-choice stochastic transportation prob-
lem with fuzzy programming approach. In 2020 8th
Iranian Joint Congress on Fuzzy and intelligent Sys-
tems (CFIS), IEEE, 207-210.

Nayak, J., & Acharya, S. (2020). Dealing with a Trans-
portation Problem with Multi Choice Cost Coeffi-
cients and Fuzzy Supplies and Demands. Global Jour-
nal of Pure and Applied Mathematics, 16(6), 783-788.
Agrawal, P., & Ganesh, T. (2020). Solving Multi-
choice Fractional Stochastic Transportation Problem
Involving Newton’s Divided Difference. Numerical
Optimization in Engineering and Sciences, Springer,
Singapore, 289-298.

Vijayalakshmi, P., & Vinotha, J. M. (2020). Multi
choice ecological intuitionistic fuzzy multi objective
transportation problem with non linear cost. Solid
State Technology, 63(2), 2675-2689.

Agrawal, P., & Ganesh, T. (2021). Solution of sto-
chastic transportation problem involving multi-choice
random parameter using Newton’s divided difference
interpolation. Journal of Information and Optimiza-
tion Sciences, 42(1), 77-91.

Liu, B. (2010). Uncertainty Theory: A DBranch
of Mathematics for Modeling Human Uncertainty,
Springer-Verlag, Berlin.

37]

[38]

(39]

[40]

[41]

[42]

(43]

[44]

Vandana Kakran received her M.Sc degree in Ap-

plied Mathematics from Maharaja Sayajiraorao Uni-
versity, Vadodara, Gujarat. She is currently pursuing
her Ph.D degree from S.V. National Institute of Tech-
nology, Surat. Her current area of research interest is
multi-objective optimization problems under uncertain
environments.
https://orcid.org/0000-0003-2889-2082

Jayesh Dhodiya is an Associate Professor in De-
partment of Mathematics and Humanities, SVNIT. He
has received his Ph.D. degree in Mathematics from De-
partment of Mathematics, Veer Narmad South Gujarat
University Surat in 2009. He has several publications
in various reputed international and national journals.
Dr. Dhodiya has supervised several Ph.D. candidates
and M.Sc dissertation candidates. He has successfully
completed 4 Development projects with IBM Com-
pany and a research project with SVNIT. His major
area of research interest lies in Operations Research,
Mathematical Modelling and Simulation, Computing,
Knowledge Management and Image mining.
https://orcid.org/0000-0001-9675-412X


https://orcid.org/0000-0003-2889-2082
https://orcid.org/0000-0001-9675-412X

112 V. Kakran, J. Dhodiya / IJOCTA, Vol.12, No.1, pp.99-112 (2022)

An International Journal of Optimization and Control: Theories & Applications (http://ijocta.balikesir.edu.tr)

This work is licensed under a Creative Commons Attribution 4.0 International License. The authors retain ownership of
the copyright for their article, but they allow anyone to download, reuse, reprint, modify, distribute, and/or copy articles
in IJOCTA, so long as the original authors and source are credited. To see the complete license contents, please visit
http://creativecommons.org/licenses/by/4.0/.


http://creativecommons.org/licenses/by/4.0/

An International Journal of Optimization and Control: Theories & Applications
ISSN:2146-0957 eISSN:2146-5703

Vol.12, No.2, pp.113-127 (2022)

http://doi.org/10.11121 /ijocta.2022.1161

RESEARCH ARTICLE

Optimal matchday schedule for Turkish professional soccer league
using nonlinear binary integer programming

Yasin Gocgiin®”, Niyazi Onur Bakir?

@ Department of Industrial Engineering, Istinye University, fs]fanbul, Turkey
b Department of Industrial Engineering, Altinbas University, Istanbul, Turkey
yasin.gocqun@istinye. edu.tr, onur.bakir@altinbas.edu.tr

ARTICLE INFO ABSTRACT

Article History: Sports scheduling problems are interesting optimization problems that require
Received 14 September 2021 the decision of who play with whom, where and when to play. In this work, we
Accepted 30 March 2022 study the sports scheduling problem faced by the Turkish Football Federation.
Awvailable 12 July 2022 Given the schedule of games for each round of the season, the problem is to
Keywords: determine the match days with the goal of having a fair schedule for each team.

The criteria we employ to establish this fairness are achieving an equal distri-
bution of match days between the teams throughout the season and the ideal
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90835 the existing schedule can be achieved if the optimal solution is implemented.
[@her |
1. Introduction Each year, the TFF officials first finalize the sea-

sonal fixture of the league which regularly in-
cludes 18 teams (although the Federation recently
announced the cancellation of relegation for the
2019-20 season due to the pandemic, which im-
plies that there are 21 participants in the 2020-21
season). To be more specific, they determine who
will play with whom each week. Then, the actual
schedule is determined taking into account other
tournaments organized by UEFA and FIFA (gov-
erning bodies of soccer in Europe and the world,
respectively) as well as the domestic Turkish Cup.
Naturally, each season, number of games played
by any team in the Super League is known with
certainty. On the other hand, UEFA competitions
and the Turkish Cup are single-elimination tour-
naments, so there is uncertainty about the num-
ber of rounds each team will play without getting
knocked out. Therefore, determination of when
league games are played is a dynamic process that
has to take the most recent status of other tourna-

Due to increasing popularity of sports on the
globe as well as demands of stakeholders such as
teams, players, TV broadcasters, their sponsors
and fans, scheduling sport tournaments has be-
come quite important. In the presence of high
economic stakes, the tournament organizers are
hard-pressed to design a fair schedule that strikes
a reasonable balance in addressing the needs of
all the stakeholders.This is indeed an enormous
task because the objectives of multiple stakehold-
ers are often in conflict and the fixtures have to
be determined subject to a wide variety of con-
straints. Therefore, over the years, sports sched-
uling has turned into a challenging decision prob-
lem that can best be handled by a rigorous appli-
cation of operations research methods.

The main focus of this paper is the scheduling of
the Turkish Super League which is a task under- ; . )
taken by the Turkish Football Federation (TFF). ments into account. With 18 teams in the league,
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the fixture is divided into 34 weeks of play. Unless
there are exceptional circumstances, games of any
week are scheduled from Friday to Monday; i.e.,
four days of the week.

The critical aspect of this procedure is the fix-
ture determination for its supposed influence on
each team’s overall performance. To illustrate,
if a team is scheduled to play two consecutive
games with relatively stronger teams, additional
fatigue may impair the endurance of the players
and cause a significant drop in performance in
the latter match. This negative influence is called
the carryover effect, and its minimization is one
of the many issues that should be addressed in
fixture determination. However, in recent years,
club administrators as well as the technical staff
in Turkey are also increasingly vocal in their crit-
icism on which day of the week their next game in
the fixture is scheduled. It is a widespread belief
in the soccer community that not all days of play
are equally beneficial. Their criticisms are cen-
tered around two main arguments: first economic,
second performance related. Both arguments are
parallel in claiming that scheduled matches on
Fridays and Mondays are less favorable. Those
that raise the economic concerns complain about
the loss of revenues for the reduced attendance
of spectators on the weekdays (see for instance
[1], [2], [3], [4]) whereas the performance concerns
are largely centered around unusual loss of points
on weekdays due to various reasons. News on
Besiktag’s unexpectedly low performance on Fri-
days in the season 2017 — 18 after two consecutive
years of league championship (see [5]) and Trab-
zonspor’s loss of points on Fridays in the first half
of 2007 — 2008 (see [6]) are examples of reports
that support this view on reduced performance.
Other examples may be found in [7] and [§].

Given these concerns, the problem is to determine
the day of each game with the objective of hav-
ing a fair distribution among all the participat-
ing clubs. Since the future of other tournaments
affecting the Turkish Super League is uncertain,
any proposed method should be dynamic in na-
ture. The metric of day distribution is also quite
important because it will be the main element of
the method that maintains fairness in the result-
ing schedule. Schedules of other related tourna-
ments, and the rest period requirements add con-
straints to this challenging problem that we for-
mulate as a nonlinear binary integer programming
problem.

In the sections below, we first give an overview of
the related literature. The third section is where
we present the main problem formulation that we
also solve optimally for each round of the season

on the fly. In particular, using the data of the
2018-2019 season, we compare the performance of
the optimal schedule generated by our program
against that obtained manually by the TFF of-
ficials. An extended discussion of the results is
offered in the fourth section. Section 5 concludes.

2. Literature

Constructing schedules for sports competitions
has attracted the attention of academicians in the
last five decades ( [9]). In particular, the liter-
ature for round robin tournaments where every
team has to play every other team a certain num-
ber of times is rich. We provide a short overview
of the literature here, however interested reader
can examine [10], [11] and [12] for extensive sur-
veys on round robin scheduling. Various objec-
tives are utilized for obtaining optimal /near op-
timal schedules for those tournaments. Examples
of those objectives include (but are not limited
to) minimizing rest mismatches ( [13], [14]), min-
imizing breaks ( [15], |16], [17], [1§]), minimizing
travel distances ( [19]), and minimizing carry-over
effects ( [20], [21], [22]). Bulk of the literature con-
centrates on addressing a number of these and
other objectives (such as maximizing gate rev-
enue, attendance etc.) simultaneously subject to
constraints that are specific to a particular tour-
nament ( [23), [24), [25), [26], 27, 29)).

Not surprisingly, scheduling of round robin tour-
naments have been handled both through various
types of integer programming formulations and
from the perspective of graph theory. Where the-
oretical formulations fail against the complexity
of the problem, heuristics are employed. First,
we highlight some of the previous applications
of integer programming on fixture determination.
[29] proposed an integer programming formula-
tion for round robin tournaments taking into ac-
count constraints such as not allowing forbidden
games and fairness constraints related to breaks
as well as carryover effects. [30] studied the prob-
lem of scheduling Argentina’s professional basket-
ball leagues, considering the measure of total dis-
tance traveled by the teams. The authors for-
mulated the problem as a variation of the Trav-
eling Tournament Problem. In [9], the current
schedule of the Korea baseball league was ana-
lyzed in the presence of measures such as the total
travel distance of teams and match fairness. The
author proposed an integer programming model
for solving the problem, and developed a heuris-
tic algorithm for handling large-sized problems.
[17] proposed an integer programming formula-
tion for scheduling the professional soccer league



Opt. matchday schedule for Turkish pro. soccer league using nonlinear bin. int. programming 115

in Ecuador. The authors also developed a heuris-
tic approach for solving the problem in a rea-
sonable amount of time. [16] addressed the prob-
lem of scheduling the South American qualifiers
to the 2018 FIFA World Cup, proposing an inte-
ger programming formulation for solving it. [20]
studied the problem of minimizing weighted carry
over effects formulating the underlying problem
using integer programming and proposed an effi-
cient heuristic that yields high-quality solutions.
In a recent work, [22] focused on a round robin
scheduling problem with the goal of minimizing
carry over effects in Turkish Super League while
keeping the number of breaks per team below a
certain threshold, and proposed a better schedule
for this league.

Applications of graph theory in round robin tour-
nament scheduling are also widely found. In some
of these applications, we observe the use of the
“circle method” which ensures that each team has
one game in each round and there is no unas-
signed game by the end of the tournament ( [31],
[32]). Graph theoretic studies also include articles
that discuss break minimization for solving round
robin scheduling problems ( [33], [34]). [33] trans-
formed the sports scheduling problem into a max-
imum cut problem. The authors demonstrated
that their method outperforms previous methods
that are based on integer and constraint program-
ming. [34] provided theoretical results for round
robin scheduling problems where the number of
teams is even, making sure that the schedule is
constructed with minimum number of breaks. [35]
addressed football league scheduling problems in
the presence of uncertainty. In their work, the
authors considered several quality measures such
as breaks and canceled matches. They developed
a variety of proactive and reactive approaches for
solving the underlying problem.

Among the objectives that have been used for a
better round robin schedule, minimizing rest mis-
matches distinguishes itself for its natural influ-
ence on determination of matchdays given a fix-
ture. For example, [13| introduced a “Rest Mis-
match Problem” under this objective. The au-
thors tackled the problem using integer and con-
straint programming models that aim to find a
schedule with a minimum number of rest mis-
matches between the opponents, and proposed a
heuristic algorithm that yields a zero-mismatch
schedule in certain cases. In a more recent work,
same authors focused on the problem of determin-
ing matchdays with the objective of minimizing
the total rest difference (which is a slightly differ-
ent objective than the one in the previous paper)
given that the games in each round are known

( |14]). The authors showed that the problem
can be solved by solving each round separately.
We should note that these two papers also have
two common features with this study; first is the
round by round treatment of the entire season
and second is the focus on determination of the
matchday.

As indicated in the introduction, an important
motivation of our paper is the need to determine
the matchdays in the Turkish Super League in the
presence of criticisms regarding the unfair distri-
bution of weekdays throughout the season among
the fixtures of participating teams. One reason
behind this concern is reduced revenues generated
from games scheduled certain days of the week.
The determinants of fan attendance to stadiums
has received most attraction in the sports eco-
nomics literature. Among the determinants that
have been most often reported in empirical stud-
ies are competitive balance, variables that mea-
sure the performance of home team and the away
team, various economic factors, TV broadcasting
(see [36], [37], [38], [39], [40]), and the matchdays.
Regarding the matchdays, [41] examined data
from top European soccer leagues in Germany,
Spain, and France. Their analysis revealed that
all of the examined leagues have a lower atten-
dance in games that are held on “non-frequently
played” days as compared to frequently played
days. In addition, the home advantage that weak
teams have on non-frequent days is significantly
lower than that of stronger teams. The conven-
tional wisdom that weekday matches attract less
attendance than weekend matches is also sup-
ported for the Spanish league in [42]. [43], in a
comparative study across various soccer league di-
visions in England, reported that midweek sched-
uling has more negative impact on attendance in
lower divisions. As far as the impact of TV broad-
casting is concerned, [44] published a study on
English soccer leagues as well that presents ev-
idence for a higher degree of negative influence
of satellite coverage on match attendance during
weekdays rather than weekends.

2.1. Contribution

We study the matchday schedule problem for the
Turkish professional soccer league that has unique
features due to the needs of different stakeholders.
The problem is formulated as a nonlinear binary
integer programming through the use of unique
fairness criteria. Particularly, an equal distribu-
tion of match days between the teams through-
out the season and the ideal assignment of games
to different days in each round of the tourna-
ment are taken into account in our mathematical
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model. We solve the underlying integer program
optimally for each week and demonstrate that the
optimal solution significantly outperforms the ex-
isting schedule generated manually by TFF offi-
cials.

Further, our work differs from the related work
(described in [13] and [14]) in the following as-
pects. First, in both references, authors assign
schedules to matches in the league with the ob-
jective of minimizing rest differences, whereas our
model does not deal with rest difference. Sec-
ond, unlike the solutions of the formulations of
those work, our solution is highly dependent on
the matchday schedules in all the previous rounds.
Finally, there is a strong relation between the de-
composed IP models of such work and the qua-
dratic assignment problem (QAP), whereas the
nature of the objective function of our model does
not lend itself to the application of QAP.

We are now in a position to describe our problem
and its mathematical formulation.

3. Problem description and
mathematical formulation

We first provide brief information about the Turk-
ish professional soccer league.

3.1. Turkish Professional Soccer League

The Turkish Super League (TSL) is the top tier
professional soccer league of Turkey. The league
regularly contains 18 teams that play with their
opponents in both parts of the season, one being
played at their home venue and the other at an op-
ponent’s venue. Such a tournament is called Dou-
ble Round Robin Tournament. Further, teams
earn three points for a win and one point for a
draw, whereas no points are given for a loss.

Teams to take part in international cups are de-
termined by the following rules. Teams ranked
first and second at the end of the season qual-
ify for the UEFA Champions League. The cham-
pion of the Turkish Cup along with teams ranked
third and fourth qualify for the UEFA FEuropa
League. These rules may be subject to change
because each season the number of teams allowed
to participate is redetermined by UEFA based on
the overall performance of Turkish teams in five
successive years before the season.

Due to the concerns indicated in the introduction,
the administrators of the TSL have been facing
the issue of making sure that games are fairly dis-
tributed. Since it is a quite uncommon practice of
the federation in Turkey to schedule TSL games
to the middle of the week, we will proceed accord-
ing to the assumption that teams play Friday to

Monday. There are a total of nine games in each
round of play. The distribution of matches played
Friday to Monday is mathematically represented
as e— f—g—h where e, f, g, h represent the number
of games played on Friday, Saturday, Sunday and
Monday, respectively. Surely, e + f +g+h = 9.
The days and hourly times of all the games during
a season is scheduled by the officials of the TSL
manually. On top of that, the season contains a
number of rounds for which a matchday schedule
has to be constructed by taking into account the
games of teams attending the Champions League
and the Europa League as well as the games held
for the Turkish Cup from Tuesdays to Thursdays.
Accordingly, a minimum of two consecutive days
without any competitive encounter are inserted in
between back-to-back matches (possibly in differ-
ent tournaments).

Table 1. Rankings of the favorite
teams in different seasons.

| Season [ GS[FB|BJK|[MB |

2014-2015 | 1 2 3 4
2015-2016 | 6 2 1 4
2016-2017 | 4 3 1 2
2017-2018 | 1 2 4 3
2018-2019 | 1 6 3 2

Table 2. Total number of games
the favorite teams played on different
days between 2014 and 2019.

] Day \GS\FB\BJK\MB\
Friday | 20 | 13 | 18 17
Saturday | 72 | 49 | 48 | 60
Sunday | 55 | 76 | 67 | 68
Monday | 19 | 29 | 33 | 22

Tables|[T] and [2] display the rankings and matchday
distributions of the four most successful teams
between 2014 and 2019 ( [45]). These teams
are Galatasaray (GS), Fenerbah¢e (FB), Besiktag
(BJK), and Medipol Bagaksehir (MB). Appar-
ently, the number of games each team plays on
certain days vary significantly (see Table[2). Our
mathematical analysis aims to reduce this vari-
ability for these and other teams in the league.
The mathematical formulation of our problem is
given next.

3.2. Mathematical formulation

Our mathematical formulation is inspired by the
Monden heuristic, which is used for mixed model
assembly line scheduling to minimize the variation
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of the component parts for manufacturing end-
items. This method determines the order of end
items to be assembled which will make the actual
usage rate of components most closely match their
average usage rates ( [46]). In order to choose
which end item to schedule in the next assembly,
all possible options are evaluated by summing the
squared deviations of the actual use rates of the
components. The minimum of the summed val-
ues is selected for the next assembly. The related
equation is given by:

B

K x Nj
(=L - Xj1-By)? (1)

Dy; = 0

J=1

where: Dy; is the deviation for end item ¢ and or-
der number k; 3 is the number of variable compo-
nents; K is the number of the sequence for sched-
uling; N; is the sum of components j required
for the final assembly sequence; @ is the sum of
the end items in the final assembly; X ;_; is the
cumulative number of component j used until se-
quence k — 1; B;; is the number of component j
required to make end item 1.

This method ensures that the actual usage for all
components tracks closely to their average usages.
We utilized Eqn. [1)in constructing the mathemat-
ical formulation of our problem. In particular,
we formulate the scheduling problem faced by the
TSL administrators for each round of the season
as a nonlinear binary integer program, to achieve
an equal matchday distribution. Monden heuris-
tic is used for problems in a completely differ-
ent domain, but there is one useful analogy which
we briefly explain here. The concept of Just-in-
time (JIT) manufacturing advocates a schedule in
which multiple products are produced in a mixed
sequence that plans for the same rate of produc-
tion in any reasonable unit of time. This rate is
adjusted based on incoming rate of demand. For
example, consider a production environment with
only three items (i.e., Item 1, Item 2, and Item 3)
to produce. If in a period of 8 hours, 16 units of
Item 1, 24 units of Item 2, and 32 units of Item
3 should be produced, then we schedule produc-
tion of 2, 3, and 4 units per hour of Items 1, 2,
and 3, respectively. In our problem, each team is
analogous to a different product and each round
is analogous to a different period of time where
the rate of games to be played by each team on
any day throughout the season is the same for es-
tablishing fairness. The details of how this works
and the resulting mathematical model are pro-
vided below.
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3.2.1. Parameters and decision variables

As mentioned earlier, our model is dynamic in
nature. When it is used to find an equitable dis-
tribution of matchdays among the participating
teams in a given round of play, it seeks to mini-
mize the differences between the total number of
times that each team has made an appearance un-
til that round on any given day. Roughly speak-
ing, when determining the game to be played on a
Friday in any round that includes nine games, the
model first compares the total number of Friday
games that each team has played up to that point
in the season. Then it assigns the teams with a
minimal number of Friday appearances until that
round to the Friday slot as long as other con-
straints are satisfied. In doing so, the model as-
sumes an ideal distribution of matchdays for each
team throughout season that includes 34 games
in total, which is denoted by (s*,t*,u*, v*) where
numbers s* to v* represent the total number of
games played from Friday to Monday respectively.
Since there are 34 weeks in any seasonal fixture,
s* +t* +u* + v* = 34. For fairness, the ideal
distribution is essentially the same for each team.
Since weekend games are more preferable from the
perspective of all stakeholders, ideal distribution
over 34 rounds should indicate that a greater por-
tion of games for each team to be played over the
weekend. The presence of the ideal distribution
establishes an objective ground for the assignment
of matchdays as equally as possible in the entire
season.

To emphasize, the comparative analysis indicated
in the above paragraph draws an analogy with the
Monden heuristic in the following sense: like we
align the usage of items in production closely with
their average usages, we make sure that the total
number of appearances on any day of the week
by the end of a specific round is as close as possi-
ble to an ideal distribution of matchdays associ-
ated with that round. Accordingly, we calculate
a metric for each team to measure a matchday
count deviation from an ideal and fair distribu-
tion in each round. This deviation metric, Dy,
d € DS = {Fri,Sat,Sun, Mon}, 1 < r < 34 is
given below:

I r—1
Dy = (Tird + > _ Tika — 7 % ag)?,  (2)
i=1 k=1
where
1, if team ¢ has a game in
Tird = round r on day d,

0 otherwise.
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Here i = 1,...,I, r = 1,...,R, d € CD =
{Wed, Thu, Fri,Sat, Sun, Mon, Tue}, I = 18
and R = 34, as there are 18 teams. It will later
become clear that x;.4’s are the decision variables
of our model. Furthermore, a4 is the ideal match-
day distribution per team in one round. It is cal-
culated by dividing the ideal number of games
played from Friday to Monday to the number of
rounds as follows:

£, if d = Fri.
L. if d = Sat.

= {3
“= %, if d=Sun.
%, if d = Mon.

Let us now exemplify the use of this metric. Con-
sider a season with 34 rounds in which the ideal
number of games on Saturday is 10. This ideal
number is for the entire season, however, it is also
an anchor to calculate the round-specific ideal for
any round r. For instance, if r = 7, the ideal
count of Saturday games (which is calculated by
the term r X aq in Dg,.) is 7 x 10/34 = 2.0588.
Then the value of the matchday decision variable
in round r = 7 for any team ¢, x;75q¢., is set such
that the total number of Saturday games played
by team i by the end of round r = 7 (which is rep-
resented by the term x;.q + 22;11 Zikd) 1s as close
to 2.0588 as possible. This is repeated for any
1 = 1,...,18, and weighted against the round-
specific deviation metric that we introduce in the
next paragraph. The main motivation is to keep
balance not only by the end of the season, but
rather at each step of the way throughout the
season. This is crucial because the presence of
imbalance may challenge the perception of fair-
ness when it occurs in any round of the season,
not just the end.

In addition to the seasonal matchday count de-
viation metric, Dy, there is another form of de-
viation that the model calculates: deviation from
an ideal distribution of nine games from Friday to
Monday in any round. This metric is related to
the aforementioned distribution of matches that
are mathematically represented as e — f — g — h
where e denotes the number of games played in
one round on Friday, f on Saturday, g on Sunday,
and h on Monday. Let e* — f*—g*—h* be an ideal
distribution from which our next metric measures
the deviation for each round of play. This devi-
ation metric is denoted by V, and is computed
using the below formula:

> (E o) @)

deDS

V. =

where by represents the ideal number of games on
day d, which should be determined by the feder-
ation based on team and broadcasting company
preferences. It should therefore be equal to:

e*, if d = Fri.
£, if d = Sat.
bd = *

g*, if d = Sun.
h*, if d = Mon.

In , M represents the total number of
games on day d in round r. It is customary to
schedule one match on Friday, and one on Mon-
day (i.e., after setting e* = h* = 1) leaving the
rest of the meetings to take place on Saturdays
and Sundays. However the model that we pro-
pose in this paper can accommodate any pattern
of play in each round based on relative importance
of multiple deviations from ideal distribution in
the objective function. In comparison to the sea-
sonal matchday count deviation metric in , V.,
has a simpler functional form. Nevertheless, V.
is essentially similar to many other deviation or
distance metrics widely available in the literature;
it is the square root of the sum of squared devi-
ations from the ideal number of games in each
day of the round. The main role of this metric
is not to establish fairness, though. Instead, it is
formulated to assign more games to weekends in
each round as preferred by all the stakeholders for
various reasons.

There are three parameters that represent the rel-
ative importance weights of deviations defined in
this section:

wg: weight assigned to deviation Dy, for each day
d € DS = {Fri, Sat, Sun, Mon} in the objective
function, 1 <r < 34,

c1: weight for the weighted sum of the seasonal
matchday deviations, i.e., > ;cpgwq X Dgr, in
round r € {1, ..., 34},

co: weight assigned to deviation V..

One paper that we should highlight here for the
presence of a methodological similarity is the
study by [47]. As we mentioned in the previ-
ous section, inspired from the JIT’s mixed pro-
duction scheduling algorithm, our model gener-
ates a dynamically evolving matchday assignment
for each team keeping a close track of the fair
distribution of the available days for this pur-
pose. A similar fairness concern is also central
in the study by [47]. Their aim is to accom-
plish a fair assignment of referees by following
criteria such as keeping a relatively balanced load
of officiating throughout the season and setting
up each referee to serve in an equal number of
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games played by each participating team. How-
ever, they do not use similar deviation metrics in
their formulation, whereas the deviation functions
Dy, d € DS = {Fri,Sat, Sun, Mon}, 1 <r < 34
and V. are critical to the objective function in this
paper.

The idea of establishing fairness by setting up
each team to play an equal number of times on
a given matchday (from Friday to Monday) as
the season progresses is somewhat similar to the
balancedness concept introduced in [48] as well.
This concept requires for each team that the num-
ber of home and away games differ by at most
one. Later, it was extended by [49] to ensure that
in any round the difference between the number
of home games played by any two teams up to
that point in the schedule does not exceed a fixed
number g. Such a schedule is called g-ranking-
balanced. However, this concept is not directly
applicable to our study for two reasons. First and
foremost, they are not suitable for formulating the
fairness criteria which are also the main motiva-
tions of our paper. Second, they are not practical
for use in a multi-criteria analysis.

We state the entire problem formulation in the
next subsection.

3.2.2. Objective function and constraints

Using the above parameters and decision vari-
ables, we solve a nonlinear binary integer program
for r = 1,...,34. Owing to Champions League,
European League, and Turkish Cup games be-
fore/after certain rounds, the constraints of the
program differ from one round to another. We
therefore provide the entire set of constraints for
one specific round for illustrative purposes (i.e.,
r = 7). The fixture for this round is provided
in Table The games in this fixture were to
be scheduled between September 28 and October
1, Friday to Monday. Without loss of general-
ity, each team is assigned an arbitrary index 1
to 18. Specific constraints that should be con-
sidered are as follows: team 1 has a Champions

League game the following Wednesday (October
3), teams 8, 11, and 13 have Turkish cup games
on the Wednesday (September 26) before round 7,
and team 7 has a Turkish Cup game on Thursday
(September 27) which is also right before round
7.

The resulting nonlinear binary integer program
for round 7 is expressed as follows:

I r—1
min ¢ X E Wg X E (xmi—l—g :c,;kd—rxad)z

deDS i=1 k=1

teg x Z (Zf;ﬂfim _bd>2

deDS

subject to:

Feasibility constraints:

T4 7,Fri + Ti.7,Sat + T4,7,Sun + T4 7,Mon = 17

i=1,....1 (5

37 Thu + Ti7,Fri + Ti7 80t < 1,
i=1,....1 (6)

37, Sun + Ti7 Mon + i 7 Tue < 1,
i=1,....1 (7)

it Wed + Ti7 Thu + Tij7 rri < 1,
i=1,....Ii#1 (8

i 7 Mon + Ti7 Tue T Ti7Wed < 1,
i=1,....0,i#811,13 (9)

Assignment constraints:

Table 3. Games scheduled for round 7.

| Game | Home Team | Away Team | Home Team index [ Away Team index |

1 Galatasaray | Erzurum 1 17
2 Trabzon Kasimpasa 4 14
3 Alanya Akhisar 9 18
4 Begiktasg Kayseri 3 10
5 Sivas Bursa 12 16
6 Goztepe Konya 15 8
7 Caykur Rize | Fenerbahge 11 6
8 Ankaragiicii Antalya 13 7
9 Bagaksehir Malatya 2 5
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T17.d — X17,7,d = 0, de DS (10)
Ta7.d — Tia,7,d = 0, de DS (11)
T97.d — L18,7,d = 0, de DS (12)
T37.d — T10,7,d = 0, de DS (13)
T12,7,d — 216,7,d = 0, de DS (14)
T15,7.d — £8,7,d = 0, de DS (15)
T11,7,d — L6,7,d = 0, de DS (16)
T13,7d — T7,7.d = 0, de DS (17)
T27d — T57,d = O, de DS (18)
Additional constraints:

17 Wed = 1 (19)
T77Thy = 1 (20)
T11,7,Wed = 1 (21)
T13,7,Wed = 1 (22)
T8 7 Wed = 1 (23)

EdECD Ti7.d = 1,
i=1,...,1,i #{1,7,8,11,13} (24)

Note that the term 22;11 Tikqd appearing in Dg,.
in uses the data coming from the previous
rounds. To be more specific, this term constitutes
the optimal solutions of the previous rounds. Sim-
ilarly, the optimal solution of the current round
will be added to the data that will be input
into the mathematical models of the remaining
rounds. In this sense, the mathematical model
of each round is connected to each other through
this term.

Constraints [l to [§ are all formulated for a sim-
ilar purpose: that each team will play only one
game between the days indicated by the decision
variables. Constraint [5| imposes this restriction
from Friday to Monday because each team has one
game to play in one round. Constraint [6] does the
same from Thursday to Saturday, Constraint [7]
serves for a similar purpose from Sunday to Tues-
day, and finally Constraint [8 from Wednesday to
Friday all because of the minimum rest require-
ment between games. Constraint [8] excludes an
index value of 1 although x17weq = 1 because
team 1 is to play a Wednesday game after round
7 whereas [§| is imposed for teams that are sched-
uled to play a Wednesday game before round 7.
Constraint [9]ensures that each team except teams
8, 11, and 13 can have at most one game from
Monday to Wednesday. Exclusion of teams 8, 11,
and 13 in constraint [0]is for a similar reason why
team 1 index is excluded in constraint 8] In sum,
feasibility constraints should be amended in each

round to reflect the implications of the two-day
rest period between games.

Constraints through are assignment con-
straints created for each scheduled game (see Ta-
ble . For instance, Constraint ensures that
for each day of Friday through Monday, if team
1 has a game, team 17 must also have a game on
the same day; similarly if team 1 does not have
a game on any of those days, team 17 must not
have a game on the same day, either.

Constraints [19] through [23] state that team 1 has
a game on Wednesday, team 7 has a game on
Thursday, and teams 8, 11, and 13 have games
on Wednesday. Note that these constraints are
required to make sure that information on the
Champions League and Turkish Cup fixture of
the associated teams are reflected to the model.
Finally, Constraint 24 ensures that each team ex-
cept teams 1, 7, 8, 11, and 13 will have only one
game from Wednesday to Tuesday.

As stated earlier, we solve the aforementioned
mathematical model for each round by slightly
revising its constraints, depending on what teams
have additional games right before/after the re-
spective round. The underlying nonlinear binary
integer program is solved by AMPL via its solver,
BARON. It takes less than a minute to solve our
model for a given round.

Our computational results are discussed in the
next section.

Table 4. Optimal and manual
matchday schedules for round 7.

] Game \ Optimal Schedule \ Manual Schedule ‘

1 Sunday Friday
2 Sunday Saturday
3 Saturday Saturday
4 Friday Saturday
5 Sunday Sunday
6 Saturday Sunday
7 Sunday Sunday
8 Monday Monday
9 Saturday Monday
4. Results

We compare the optimal matchday schedule ob-
tained by AMPL, BARON with the manual
schedule constructed by the TSL officials for the
2018-2019 soccer season of Turkey ( [45]). The
parameters of our models are set to the follow-
ing values: ¢ = ¢co = 1; wpp = 011, wge =
0.33, wsyn = 0.44, wpson, = 0.11. Weights ¢; and
co are the same indicating that both deviation
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Table 5. Seasonal matchday distribution of games for each team obtained by the manual schedule.

] Team index \ Friday \ Saturday \ Sunday \ Monday ‘

1 7 11 13 3
2 4 10 13 7
3 ) 10 13 6
4 6 13 11 4
) 4 10 16 4
6 4 11 11 8
7 3 13 13 )
8 4 11 14 )
9 4 11 12 7
10 1 17 13 3
11 3 14 12 )
12 ) 13 13 3
13 4 12 14 4
14 ) 11 10 8
15 ) 14 12 3
16 7 10 15 2
17 4 11 15 4
18 1 11 15 7

Table 6. Seasonal matchday distribution of games for each team obtained by the optimal schedule.

] Team index \ Friday \ Saturday \ Sunday \ Monday ‘

1 ) 12 15 2
2 4 11 16 3
3 3 12 15 4
4 ) 12 14 3
) 4 11 16 3
6 3 12 15 4
7 3 12 15 4
8 4 12 14 4
9 4 12 15 3
10 ) 12 15 2
11 3 12 16 3
12 3 12 16 3
13 3 12 16 3
14 3 12 15 4
15 3 12 16 3
16 4 12 15 3
17 4 12 15 3
18 3 12 15 4

components of objective function are equally im-
portant. As indicated in the introduction, eco-
nomic and other concerns seem to support the
view that weekend games are relatively more
preferable and maybe more important. This is
why we choose our baseline values for seasonal
deviation metric weights for weekends (i.e., wgqt,

Wgun ) to be greater than weights for the weekdays
(i-e., Wrri, Whon)-

Regarding the ideal distribution of matches, we
set e*—f*—g*—h*=1-3-4-1, and (s*,t*, u*,v*)
= (5, 12, 12, 5) for illustrative purposes and ob-
tain our results accordingly. Like in the case
of seasonal deviation metric weights, the relative
preferability of the weekend games by the stake-
holders is reflected to these ideal distributions.
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We begin with the comparison of the optimal
matchday schedule with the manual schedule for
round 7. As observed in Table [ the optimal
schedule ensures the 1 - 3 - 4 - 1 pattern, whereas
the manual schedule does not do so, yielding the
pattern 1 - 3 - 3 - 2.

Table 7. Summary statistics for the
manual schedule in the entire season.

] Matchday \ Std. Dev. \ Min. \ Max. ‘

Friday 1.62 1 7
Saturday 1.85 10 17
Sunday 1.59 10 16
Monday 1.87 2 8

Table 8. Summary statistics for the
optimal schedule in the entire season.

] Matchday \ Std. Dev. \ Min. \ Max. ‘

Friday 0.77 3 )
Saturday 0.32 11 12
Sunday 0.65 14 16
Monday 0.65 2 4

Tables b and [7] show the day distribution of
games obtained by the manual schedule for the
entire season and the resulting summary statis-
tics for each day from Friday to Monday, respec-
tively. Similar statistics for the optimal solution
obtained by solving the underlying nonlinear bi-
nary integer programs successively for the entire
season are presented in Tables [6] and [§l Results
indicate that the optimal solution significantly
outperforms the manual schedule in terms of the
standard deviation of the matchday schedule for
Friday through Monday (see Tables[7]and [§). As
an example, while standard deviation obtained by
the manual schedule for Friday is 1.62, with min-
imum and maximum values being 1 and 7, stan-
dard deviation obtained by the optimal schedule
for the same day is 0.77, with minimum and maxi-
mum values being 3 and 5. Finally, average reduc-
tion in standard deviation over the manual sched-
ule over those four days is 65%.

Further, the optimal solution for each round re-
veals that the 1 - 3 - 4 - 1 pattern is ensured for
the entire season except a few rounds. The TFF
officials implement the 1 -4 - 4 - 0 pattern in those
few rounds due to the need to provide enough rest
days for the teams with players who play in na-
tional games held right after those rounds. In
contrast, the manual schedule deviates from this
pattern in nearly half of the 34 rounds.

The seasonwide solution that we summarize in
this section can be potentially improved upon by

employing multi-round solutions based on grad-
ual information flow from other tournaments, or
comparing alternative solutions in earlier rounds
that could bring better solutions in future rounds
of the season. However, the dynamic approach we
present here is a good start in exploring schedules
that could mitigate the problems summarized in
the introduction.

Table 9. Summary statistics for the
optimal schedule (¢ = 0.2).

] Matchday \ Std. Dev. \ Min. \ Max. ‘

Friday 0.51 4 5
Saturday 0.46 12 13
Sunday 0.58 12 14
Monday 0.65 3 6

4.1. Sensitivity analysis

In order to observe the impact of weights, ¢; and
co, on the performance of the optimal solution,
we performed sensitivity analysis. As stated ear-
lier, the base-case values for ¢; and ¢y are set to
1 (note that ¢; corresponds to seasonal deviation,
whereas c¢s corresponds to round specific daily de-
viation). To explore the sensitivity of our results
to these weights, we adjusted their relative values
keeping the value of ¢y at 1. In particular, we gen-
erated different cases by gradually decrementing
the value of co. It turned out that the results do
not change when co is greater than 0.2 (i.e., the
seasonal matchday distribution of games for each
team remains the same). This implies that the
round specific daily deviation term of the objec-
tive function has more impact on the optimal so-
lution. In other words, the model provides robust
results even when we assign a significantly larger
weight to striking a reasonable seasonwide bal-
ance up to a point in which seasonal deviation is
at least five times more important than the round
specific deviation. One may attribute this behav-
ior to the partial compatibility of two deviation
metrics in the sense of taking ideal matchday dis-
tributions that assign a higher number of games
to weekends. As for the co = 0.2 case, the opti-
mal solution differs only slightly from the baseline
case optimal solution in terms of the matchday
distribution and the summary statistics for each
matchday (Fri. to Mon.; see Tables [9] and [L0)).

Furthermore, Table [11| presents optimal seasonal
and round specific daily deviations for each round
for the baseline case and the co = 0.2 case. Unsur-
prisingly, the baseline case optimal solution yields
better results in terms of round specific deviation,
whereas the ca = 0.2 case is superior in terms of
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Table 10. The matchday distribution of games obtained by the optimal schedule (¢y = 0.2).

] Team index \ Friday \ Saturday \ Sunday \ Monday ‘

1 ) 12 13 4
2 4 12 13 )
3 4 12 14 4
4 ) 12 13 4
) ) 13 12 4
6 ) 12 13 4
7 4 12 13 )
8 ) 12 13 4
9 ) 13 12 4
10 4 12 14 4
11 ) 13 12 4
12 ) 12 13 4
13 ) 13 13 3
14 4 12 13 )
15 4 13 13 4
16 ) 12 13 4
17 ) 12 13 4
18 4 12 12 6

seasonal deviation. The sensitivity analyses also
revealed that decrementing cy even further leads
to implausible results that cannot be implemented
in practice due to the concerns of TFF.

5. Conclusions

In this work, we discuss the sports scheduling
problem faced by the administrators of the Turk-
ish Super League (TSL). Given the scheduled
games for each round, the problem is to determine
a fair matchday schedule for each round in terms
of day distribution. We formulate our problem
as a nonlinear binary integer program and solve
the underlying problem optimally for each round.
Our results reveal that the implementation of the
optimal schedule can significantly improve the
manual schedule constructed by the TSL officials.
We observe that the results are largely robust in
the relative changes between the weights of two
major deviation metrics. They also illustrate the
significance of the round specific matchday dis-
tribution concerns against the need for seasonal
fairness.

Future research may consider measures such as
rest mismatch or breaks in addition to seasonal
or round specific day distribution. In this regard,
uncertain and dynamic natures of these problems
can be addressed using mathematical models from
the field of dynamic stochastic optimization (see
[50] and [51]). Additionally, it is worthwhile to

investigate cases with multi-round solutions ob-
tained as other tournaments progress or to incor-
porate uncertainty into such problems owing to
the fact that many games are rescheduled or can-
celed due to bad weather conditions in popular
soccer leagues.
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Table 11. The objective function values obtained by the optimal schedules (for the baseline
case and the ¢y = 0.2 case, indexed as 1 and 2, respectively).

| Round [ Seas. Dev.; | Daily Dev.; | Seas. Dev.y | Daily Dev., |

1 1.91 0 1.91 0
2 1.99 0 1.99 0
3 2.3 0 2.3 0
4 2.24 0 2.24 0
) 2.27 0 1.97 14
6 2.38 0 2.18 0
7 2.87 0 2.49 0
8 3.4 0 3.08 0
9 3.09 0 3.04 0
10 3.65 0 2.74 3.45
11 3.79 0 2.93 0
12 4.26 0 3.5 0
13 4.33 0 3.56 0
14 4.89 0 3.83 0
15 5.34 0 3.99 0
16 6.02 0 3.86 3.15
17 6.25 0 4.32 0
18 6.42 0 4.57 0
19 6.71 0 4.07 2.8
20 6.51 0 4.16 0
21 6.67 0 4.58 0
22 6.65 0 4.48 0
23 6.53 0 3.85 3.75
24 6.88 0 4.16 0
25 6.8 0 4.23 0
26 6.86 0 4.42 0
27 7.08 0 4.42 0
28 7.17 0 4.05 2.45
29 7.43 0 4.31 0
30 7.73 0 3.62 3.7
31 7.8 0 3.34 1.4
32 7.9 0 2.94 3.7
33 8.3 0 3.18 0
34 8.27 0 3.5 0
average 5.37 0 3.46 0.76
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Data Envelopment Analysis (DEA) evaluates a large number of input and output
variables using mathematical programming techniques and analyzes the
effectiveness of similar decision making units (DMU). Unlike traditional methods,
the most important advantage of DEA is that the weights of input and output
variables can be defined by the analyzer. In this study, the limitations of the DEA
weights were determined using the AHP, which considers expert opinion. In
addition, an alternative judgment scale was used for the Saaty judgment scale,
which is used as a standard in the AHP method, and thus a more sensitive analysis
was performed. There have been studies dealing with the comparison of judgment
scales, but few studies on consistency sensitivity are needed. This point has also
been addressed in this study. Subsequently, the financial efficiency of 27
companies operating in the food sector in Kosovo was evaluated with the weight-
restricted DEA model, first created using the unweighted DEA model and then the
AHP model, and the two models were compared. This paper is the first one of its
kind since there are no previous studies regarding the examination of the financial
efficiency of companies operating in the Kosovo food sector based on the DEAHP

method.
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1. Introduction

Determining the performance of companies is
important for both company management and
investors. Companies have different time periods and
different management levels, and therefore have
different combinations of input and output. A company
with very good profitability in the short term may show
poor performance in the long term due to poor
marketing policies. Although financial ratios such as
return on investments or return on sales reflect the
financial performance of the company, they are
insufficient to show the overall performance of the
company. On the other hand, the biggest shortcoming
of efforts to combine by weighting the set of inputs and
outputs adopted to show the full performance of the
business is that the given weights are subjective [1].

Many inputs are used in most companies (such as
several staff, wages, working hours, and advertising
budgets). Similarly, output criteria (such as
profitability, market share, and growth rate) differ. It is
difficult for managers to "determine which units are
ineffective” by evaluating many inputs and outputs
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simultaneously. In this case, using mathematical
programming in the solution technique, Data
Envelopment Analysis (DEA), in the efficiency
measurement of problems with multiple inputs and
multiple outputs, offers managers an important tool in
determining relative activities [2].

On the other hand, when each of the multiple input and
multiple output variables to be used does not have the
same importance, studies have been carried out by
including these variables in the analysis with the help
of the Analytic Hierarchy Process (AHP) method. In
addition, DEA is a method that guides managers and
decision makers in terms of what should be done to
improve the efficiency of relatively ineffective
decision-making units [3]. In this way, it has enabled us
to achieve healthier results.

DEA has had a wide range of applications since its
emergence. In addition to its use alone, its use with
other techniques is frequently encountered in the
literature. Some of the studies related to the DEAHP
method are given below.

Stern et al. [4], concluded that DMUs, which have more
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than one input and output, used a two-stage method
with AHP to make complete sequencing whereas the
DEA method lacked. In 2007 Lee et al. [5], the AHP
and DEA hybrid approach in their studies and applied
in the national energy efficiency plan sector. For the
selection of warehouse operator networks, Korpela et
al. [6], combined AHP and DEA methods. Sevkli et al.
[7], made the supplier selection study of the BEKO
company by using the DEAHP approach. Using the
AHP-DEA method; Wang et al. [8] conducted a study
evaluating the risks of bridge shapes based on previous
bridge shapes. Erpolat and Cinemre [9] evaluated the
efficiency of notebook computers of different brands
and models, with the hybrid method of DEA and AHP.
Tseng and Lee [10] measured the relationship between
human resource practices and organizational
performance variables using DEA / AHP method. In
2017, Keskin and Ulas [11] investigated the effect of
self-criticism on the performance of airports using AR,
AHP and DEA. Cetin et al. [12] work was evaluated as
a real homework problem to the banking sector and as
a generalized assignment problem. In addition, in 2019,
Pradhan, Olfati [13] included a detailed literature
review of AHP and DEA methods used in their studies.

In addition to the methods used in the studies
mentioned above, an alternative scale to the standard
scale used in the binary comparison, which is one of the
AHP stages, was used in this study. In this way, it has
differentiated from many studies and also has the
feature of being the first study done with this method in
the food sector in Kosovo.

The remainder of the paper is organized as follows. The
next Section 2 presents the methodology, and the steps
used are given in detail in Section 3. Finally, the
conclusions, including the results of the study and
suggestions for future studies, are made in the last
section.

2. Methodology

Since DEA and AHP methods were used in an
integrated way in the study, DEA, AHP and DEAHP
methods are described in this section.

2.1. Data envelopment analysis-DEA

Data Envelopment Analysis, which is based on non-
parametric, linear programming principles, is a
mathematical programming method that can compare
relative efficiency between organizations when there
are too many inputs and outputs [14]. In other words,
Data Envelopment Analysis is a linear programming-
based analysis method that measures the relative
efficiency levels of (DMU), which has the task of
generating similar outputs using similar inputs when
multiple inputs and outputs represented by different
units become difficult to compare [15].

In DEA, two models work under the constant return
assumption (CRS) according to the scale generally used
and the variable return according to the scale (VRS) and
both are evaluated as input and output side [14]. While
input direction models are investigating how the most
appropriate input combination should be used to
produce a certain output combination most efficiently;
output direction models investigate how much output
composition can be achieved with a given input
combination. The selection of the model to be used in
DEA varies according to the scope of the research and
assumptions.

The original fractional CRS model Eq. (1) evaluates the
relative efficiencies of n DMUs j=],...,n each with
m inputs and s outputs denoted by xij, Xj, ..., xmj and
Yij, Y2j,..., psj respectively [16]. This is done so by
maximizing the ratio of a weighted sum of output to the
weighted sum of inputs:
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In model Eq. (1), Ex is the efficiency of DMUx and u
and v; are the factor weights. For computational
convenience, the fractional form Eq.(1) is re-expressed
in linear program (LP) form as follows which is
known as input oriented CRS model:
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The dual of linear program (LP) model for input
oriented CRS model is as follows:
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Despite many modified models since the emergence of
DEA, the most widely known and used model is the
Input-oriented CRS model [17].

2.2. Analytic hierarchy process —~-AHP

The Analytical Hierarchy Process (AHP) is a multi-
criteria decision making method that has been widely
used since the 1970s. It separates the existing problem
into small pieces and examines the effects of the pieces
on each other. As a result of this process, the weight of
the parts and the order of importance of the parts are
obtained. For this purpose, a comparison scale that
quantitatively evaluates the effects of parts on each
other was created. Parts of the problem are compared in
pairs and the effects of each part on the target are
obtained quantitatively. AHP method can be used for
measuring in both social and physical areas [18].

These pairwise comparisons are made using a verbal
scale. Subsequently, these verbal comparisons are
converted into proportional evaluations using a one-to-
one matching method with a numerical scale. Although
many numerical binary comparison scales have been
proposed since the date when the AHP method was
introduced [19] the most widely used scale today due
to its simplicity and clarity is Saaty (1980) [20] also
known as the “Basic Scale”, the 1-9 linear scale.

Table 1. Saaty’s comparison scale

Definition Importance
Equal importance 1
Weak dominance 3
Strong dominance 5
Demonstrated dominance 7
Absolute dominance 9
Intermediate values (2,4,6,8)

Saaty (1994) argues that it is the best scale representing
weight ratios. However, while some scholars working
in this field deal with objectively measurable
alternatives, AHP treats decision processes as
subjective issues. Salo and Héamiéldinen [21],
demonstrated the superiority of the balanced scale by
comparing only two elements. Choosing the
appropriate scale is a difficult and frequently discussed
issue. Some scientists claim that the choice depends on
the person and the decision problem [22]. However,
there is no exact rule as to which scale is better for
certain  decision-making  problems, types of
alternatives, or criteria.

In this study, comparisons made with traditional and
balanced scales were used in the application part and
the weights of the scale, and by comparing the results,
the weights of the scale giving more consistent results
were used.
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Table 2. Pairwise comparison decision matrix

Mathematical Approximate

Scale Name Parameter (X)

Description  Scale Value
Traditional 12:3 4 5
AHP-linear  {1,2,...,9} X 5780
(Saaty 1980) T
palanced 1,1.22;1.5;1.86
(Salo and X 1.22,1.5,1.69;
Héaméliinen, {0'5’0'55""'0'9} @-x) 2.33;3;4;5.67;9
1997)

With the numerical values obtained as a result of binary
comparisons, a square matrix called the “Binary
Comparison Matrix” (BCM) is created. These
numerical values in BCMs are used to calculate the
local importance (weight) of all the compared elements
within their groups.

With the number of variables to be evaluated, the
binary comparison matrix is formed as shown below;

a11 a12 e a:l.n i le _____ n
a, a, - a,,

A=(a”)= .21 .22 . ? ) ij >0
anl oo oo ann

If a,=1/a, and a, =1 a; =a,a,,1i,j,k=1..,n, s

equal, Matrix A is perfectly consistent if equality is
achieved, inconsistent if not [8].

Their local weights are the cornerstone of the
mathematics behind the AHP method; otherwise,
sorting would not be possible. The most common
methods used to calculate these values are the
Eigenvalue Method and the Logarithmic Least Squares
(also known as the Row Geometric Mean) Method.
When the matrices are consistent, each method
calculates the same priorities. After determining the
local weights, the consistency of the decision maker's
evaluations is evaluated for all (or at least doubtful)
BCMs. The most widely known evaluation method is
the Eigenvalue Method; the second most widely known
method is the Geometric Consistency Index. Due to its
nature, AHP contains a certain degree of inconsistency.
A consistency value of up to 0.10 in the consistency
ratio (CR) is acceptable. A CR value greater than 10%
indicates that the decision maker should review its
decisions [5].

2.3. DEA and AHP integrated models

By using the data envelopment analysis method,
quantitative inputs and outputs are used to evaluate the
effectiveness of decision-making units. Since the inputs
and outputs determined for use in the analysis are not
always equally important, instead of giving equal
weight to the variables, it is extremely important to
determine their advantages over each other [23]. In this
case, the AHP method was used for weighting between
inputs used by DMUs and between hemp of outputs
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produced with them. The Data Envelopment Analytical
Hierarchy Process integrated method created in this
way was first proposed by Ramanathan [24].
The constraint to be created for the weight-constrained
data envelopment analysis is to use the analytical
hierarchy process method and provide it with the
weights obtained by including expert opinion in the
analysis. The matrix of binary comparisons to be used
in this constraint and its mathematical representation
are as follows;
& v Gy

A= . . :
aSl aSS
If the AHP binary comparisons matrix created for the
entries is A, the weight constraints of the inputs are as
follows:
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If matrix B is the AHP binary comparisons matrix
created for the outputs, the weighting restrictions for
the outputs are as follows:
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By writing these inequalities in accordance with linear
programming, the problem can be solved with simplex
or similar algorithms [9].

The application stages for DEAHP method applied in
this study are shown in Figure 1.

3. Evaluation of financial activities of 27 firms
operating in the food sector in Kosovo

3.1. Purpose of the study

The food industry is one of the most important sectors
for Kosovo's economy and most of the products in this
sector are produced as domestic products. After the last
war in Kosovo, the economic situation has caused
damage to the food sector. One of the most important
problems facing the food sector in Kosovo today is the
lack of technology to increase the food and production
capacity and the lack of appropriate marketing strategy
that will affect the business plan due to insufficient
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funds. In recent years, new investment opportunities
have emerged, and these investments have enabled the
production of products such as milk and dairy products,
fruits and vegetables, and cereals with new technology.

[ Choosing DMUs 27 firms in Kosovo ]

v

[ Input: Total act. Own resources, Labour expenses

Output: Net Sales. Profit
POSITIVE l

%

NOT POSITIVI
Correlation coefficients between OT POSITIVE

Input and ()ulpul

AHP implementation: Binary
comparisons of variables

NO
Repeat comparison

Determination of
weights using a balanced
scale and TOd<0.1
/ YES

Determination of more consistent scale
weights TOs or TOd

Determination of
weights using Saaty
scale and TOs<0.1

Efficiency analysis with Activity analysis mainly
weightless DEA model by DEA- AHP model

Determining effectiveness
scores and reference sets

Figure 1. DEAHP method algorithm flow chart

It is thought that this study can shed light on the limited
number of studies on the efficiency of the food sector
in Kosovo, and also in order to increase food
production companies, production and food sales and
efficiency.

In this study, the financial efficiency of companies
operating in the Kosovo food sector was measured by
using DEA and DEAHP methods. The purpose of
choosing this method is to ensure that the opinions of
experts in their fields are included in the analysis while
determining the financial efficiency of the companies,
and at the same time to obtain healthier results. 27
companies active in this sector were included in the
study. Within the scope of the study, the model and
application stages in which DEA and AHP methods are
used in an integrated manner are briefly explained.

3.2. Selection of DMUs

Taking into account the conditions of homogeneity of
decision-making units and having the same inputs and
outputs, 27 companies operating in the Kosovo food
sector, with access to the balance sheet and income
statement data from the Ministry of Economy and
Finance, were selected as DMU.
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3.3. Establishing input and output variables in
DMUs

In data envelopment analysis, since different input and
output groups will take different efficiency values for
the same decision unit, it is necessary to determine
causally related and meaningful input-outputs to the
production process. For this reason, taking into account
the ratios of their financial structures while conducting
productivity analysis based on the financial
performance of companies operating in the food sector
the input and output variables of the model were
determined as in Table 3.

Table 3. Input and output variables

INPUTS OUTPUTS
Own Resources Net Sales
Active Total Profit
Labour Expenses

The data of these input and output variables have been
obtained from the balance sheet tables on the official
website of the Ministry of Finance. Before conducting
the efficiency analysis, the correlation coefficients
between input and output variables will be examined
first. If all the coefficients are positive and strong, the
analysis phase will start.

Table 4. Correlation analysis results between nput and
output variables
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Here, the comparisons made using the traditional and
balanced scale values proposed by Saaty and the
weights obtained by taking their geometric averages are
shown below. The experts participating in the
questionnaire could not determine their opinion only
according to the Saaty scale, it was calculated by
making the necessary changes to the balanced scale.
Table 5 shows the percentage importance values, ranks
and CR values obtained by using both scales of the
input variables, calculated based on the pairwise
comparison matrices. One of the important criteria that
AHP takes into account is CR. As stated at the
beginning, it was stated that this ratio was smaller than
0.10, which was sufficient for the validity of the
pairwise comparison. In a study, he interpreted the
performance of the scales using many scales and
several performance measurement methods [25].
Measured Scale Lower CR, one of the scale
performance measurement methods used: This
performance measure represents the percentage of trials
that have lower CR values when generated by measured
scale rather than fundamental scale. According to the
CR values in Table 5, we can say that Balalanced scala
results have better performance.

Table 5. Input weights obtained with two scales

Weights and rank

Own Active  Labour Net
Resources  Total Excpenses Sales Profit

Own

Resources 1.00

Active

Total 0.76 1.00

Labour

Excpenses 0.58 0.92 1.00

Net Sales 0.64 0.75 0.85 1.00

Profit 0.85 0.48 0.45 0.45 1.00

Input variable Saaty Rank  Balanced Rank
scale scale

Own Resources 0.498 1 0.418 1

Active Total 0.187 3 0.252 3

Labour Expenses  0.315 2 0.330 2

Consistency Ratio  0.0025 0.0005

When Table 4 is examined, it is seen that there is a
positive correlation between input variables and output
variables. This shows that an increase in any input
variable will provide an increase on the output variable.
There should be no negative correlation between input
and output variables.

3.4. Determining relative weights of input and
output variables: application of AHP method

With the AHP method, the weights of input and output
variables are determined in this section. To determine
these weights, a “Financial Performance Efficiency
Analysis Survey of Companies in the Food Sector” and
dual criteria comparisons have been prepared. The
questionnaire form prepared was done by the face-to-
face interview method with the economists of the
companies operating in Kosovo and included in the
study. The interview was conducted with four experts,
and the weight of each variable was calculated with the
Expert Choice package program according to their
answers to the questionnaires.

» According to the Saaty scale, when the average
percentage weights of the input variables are examined,
among the input variables, “Own Resources” are in the
first place with an importance value of 49.8%, “Labour
Expenses” take second place and “Active Total” take
the last place.

» According to the balanced scale, when the average
percentage weights of input variables are analyzed,
“Own Resources” is again in the first place with a
41.8% significance value.

In addition, the closeness of the priority vectors
obtained with both scales according to the Saaty
compatibility index was examined.

Even when vectors are not identical, they can
sometimes be considered close to each other.
According to Saaty (2005), “when two vectors are
close, we say they are compatible”. The Saaty
Compatibility Index, S, was the first developed
measure of compatibility between priority vectors. This
index uses the concept of the Hadamard Product, the
element-wise product of two matrices [26].

The Saaty Compatibility Index, S, between vectors x
and y is obtained with Equation. S = (1/n%)eTA+BT e
where n is the number of elements of the vectors, e is a
column-matrix with all elements equal to 1, a;; =
x;/xj, bjj =7y;/y; and e is the Hadamard Product
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operator [27].

One desirable property of a consistency index is that it
should indicate that a vector is completely compatible
with itself. For identical vectors, S=1. If S <1.1, the
two vectors are said to be consistent; otherwise, not.

Table 5 has two priority vectors obtained for the criteria
using the Saaty and balanced scale. The corresponding
elements of vectors 1 and 2 appear close to each other
based on a cursory examination of their differences. So
S = 1.037 for Vector 1 and 2 indicates that they are
indeed compatible.

According to the percentage weights of the input
variables according to both scales, the rankings or
rankings of importance are the same. The slight
variation in the weight distribution according to the
scale is due to the inconsistency rates accumulated in
the pairwise comparisons. Pairwise comparison
matrices with a balanced scale had higher consistency
sensitivity and significantly reduced the weight ratios
of the criteria. For example, the relative ratio of “Own
Resources” and “Active Total” input criteria obtained
by using the Saaty scale is found as (0.498/0.187) =
2.66, while with the balanced scale (0.418/0.252)
=1.66. Although the absolute differences in weight
ratios are small and the ranks are the same as expected,
the AHP method takes into account relative ratios, such
that the above comparison illustrates one of the
situations where significantly different results can
occur when using different scales [28].

As stated in this study, since consistency sensitivity
will be taken into consideration, input weights obtained
with a balanced scale were used to be used in the next
steps.

The operations performed to obtain the weights of the
input variable are also performed for the output variable
and the weights are determined. Since there are only
two variables here, there is no inconsistency, so little
difference is observed in the comparisons made with
two scales.

Table 6. Output weights obtained with two scales

Weights and Rank

Output variable  Saaty Rank Balanced Rank
scale scale

Net Sales 0.362 2 0.431 2

Profit 0.638 1 0.569 1

When the average percentage weights of the output
variables required for the second analysis are
examined, among the output variables, “profit” is more
important than the “net sales” variable with an
importance value of 63%.

The weight of each variable was calculated using the
expert choice package program in line with the answers
given by the financial experts. Variable weights were
calculated using the geometric mean method in solving
the eigenvalue of the binary comparison matrix.

The matrix of geometric means of four expert opinions
for input and output variables is given below. Based on
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this, it is given below to be used when analyzing the
financial performance efficiency with the DEA
weighted method in the next steps.

A pairwise comparison matrix is adapted according to
the Saaty scale values.

Inputs Vv, v, v Outputs U, u,
v, | 100 266 158 u, | 100 057
v, ‘ 038 1.00 0.59 u, | 176 1.00

v, ‘0.63 1.68 1.00

ﬁ22.66:v1—2.66v220 , $20.57:>u1—0.57u220.
v, 2

Yis158=v, -1.58, 20 ,
V3

Y2 5059 = v, —0.50v, >0 ,
v3

A pairwise comparison matrix is adapted according to
the Balanced scale values.

Inputs v, v, A Outputs U, U,
v, | 100 166 127 u, | 100 076
v, ‘ 0.60 100 0.76 u, |132 1.00

v, ‘0.79 131 1.00

Y >1.66=>v,~1.66v,>0 , %20.76:>u1—0.76u220.
V, 2

127 =y, -1.27v,20,
V3

Y2 5076 =v,-0.76v,> 0,

V3

The constraints obtained will be included in the DEA
models to be calculated and the weighted DEAHP
model will be re-run with the EMS V1.3 program
developed by Holger Scheel [29].

3.5. Efficiency analysis with DEA and DEAHP

The purpose of the model for input from DEA models
is to investigate the most appropriate input
combination. Since the main purpose of this study is to
determine how much decrease (increase) should be
made in the amount of input in order to improve the
efficiency of ineffective firms, the input-repetitive
DEA model was used under the assumption of constant
return to scale. EMS V1.3 (Efficiency Measurement
System) package program was used for efficiency
analysis.

DEA analysis is made with the data obtained from the
accessible Balance Sheet tables. Here, DMUs will form
the companies in question and the naming will be
DMU. The input variables are the finance data Own
Resources, Active Total, Labour Excpenses and output
variables Net Sales, Profit.
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Table 7. Efficiency scores and reference groups
) DEA Reference DEAHP Reference
Firms %ES Groups Y%ES Groups
Benchmarks Benchmarks
DMU1  64.45% 6 (2.37) 46.67% 6 (3.94)
16 (0.18)
20 (0.99)
DMU2  61.73% 6 (2.79) 41.47% 20 (2.70)
7(0.91)
DMU3  20.57% 6 (0.06) 11.35%  20(0.12)
7(0.11)
DMU4  19.86% 6 (0.08) 12.00% 20(0.12)
7(0.09)
DMU5  99.72% 6 (0.94) 98.74% 6 (0.93)
16 (0.00) 20(0.18)
20(0.17)
DMU6  100.00 13 100.00% 16
DMU7  100.00 6 63.64%  6(0.22)
20 (0.51)
DMU8  90.87% 6 (0.18) 58.96% 6 (0.30)
7(0.57) 20(0.32)
23(0.04)
DMU9 53.66% 6 (0.09) 22.58% 6 (0.13)
7(0.15) 20 (0.08)
DMU10 67.50% 6(0.21) 28.86%  6(0.22)
11 (0.04)
DMU11 100.00 4 45.82% 6 (0.32)
DMU12 63.97% 6 (0.38) 33.45% 20(0.31)
7 (0.04)
DMU13 86.34% 11(2.01) 51.12% 6 (4.05)
16 (1.36)
DMU14 91.94% 11(0.79) 53.59% 6 (3.39)
16 (1.15)
DMU15 91.75% 6 (0.02) 56.63% 6 (3.08)
11 (0.16)
16 (1.10)
DMU16 100.00 12 62.99%  6(2.74)
DMU17 64.66% 16(0.22) 47.74% 6 (1.55)
20 (0.98)
DMU18 55.79% 16(0.15) 35.34% 6 (0.15)
20 (0.63) 20 (0.65)
DMU19 73.00% 16(0.14) 41.48% 6 (0.10)
20 (0.53) 20 (0.57)
DMU20 100.00 10 100.00% 16
DMU21 88.07% 6 (0.37) 79.75% 20 (0.74)
20 (0.47)
DMU22 94.85% 6 (0.83) 83.54% 20 (0.68)
20 (0.06)
DMU23 100.00 1 73.49%  20(0.61)
DMU24 33.40% 16(0.32) 20.16% 20 (1.55)
20 (1.28)
DMU25 33.93% 16(0.42) 19.18% 20 (1.69)
20 (1.34)
DMU26 59.53% 6 (3.63) 36.75%  6(3.92)
16 (0.52)
DMU27 30.03% 16(0.10) 25.89%  6(0.39)
20 (1.56) 20 (1.36)

The model was run as input-oriented in the EMS
program; The scale is based on fixed returns to scale.
Efficiency analysis results of the DEA method and
DEAHP methods are comparatively given in Table 7.

Table 7. shows the efficiency measurement results of
the DEA method and DEAHP methods comparatively
consisting of five columns. For firms that are decision
units in the first column, efficiency scores (% ES) and
“Benchmarks” reference groups are included in the
second and third columns as percentages of DEA
method. The fourth and fifth columns contain
efficiency scores and reference groups of DEAHP
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method. Firms with a 100% ES value are effective,
while those with an ES value below 100% are
ineffective. In the “Benchmarks” column, there are
reference groups of inactive companies (referenced
companies) and information showing the number of
times that active companies are referenced by inactive
companies. As can be seen from Table 7, 4 out of 6
companies found effective in the analysis made with
DEA method were not found to be 100% effective in
the analysis made with DEAHP method. However, it is
seen that efficiency scores decrease with the addition of
weights. Here, instead of giving equal weight to input
and output variables, including the weights of these
variables in the analysis with the help of AHP method
provides us to reach healthier and more reliable results.

The steps to be taken for the ineffective companies,
examined in this study, to become effective are shown
below with an example. Here, the results obtained with
the DEAHP method will be used as it performs a more
sensitive analysis. DMUG6 is the most important
company in the reference group that the companies
below the activity limit will take samples to be fully
effective. The firm with the lowest efficiency score is
DMU3 with an efficiency score of 11.35%. In this
input-oriented method, while keeping the output level
constant, the input amount is aimed to be optimum and
it is determined how much the inputs should be reduced
for the ineffective DMU to be effective. The target
value can be found by using the percentages in the
"Benchmarks" column for the improvements
(reductions) of DMUZ27 in its inputs.

The target value is calculated as follows:
DMU 27, = (0.39x DMUS,) + (1.36 x DMU 20,)

DMU27;: DMU1’ Target value for the i’ th input
DMUG;: DMU6’ Current value for the i’th input
DMUZ20; : DMUZ20 Present value of the i’th input
0.39 : DMU6’weight
1.36 : DMU20’weight

DMU 27, = (0.39x4712000) + (1.36 x 201000) = 2111040
As a result, the DMU27 firm has to make a 55%
reduction in order to reach the target value of 2111040
calculated euro of 4712000 euro, which is the current
value of the first input "own resources". In this way, the
ineffective DMU will be transformed into active as a
result of the improvements to be made.

Using the values in the "Benchmarks" column of other
inactive decision units, calculations can be made
similarly, and the target values and improvement rates
of decision units can be determined.

4. Conclusion

In this work, DEA has been conducted by taking into
account the relative activities of 27 companies
operating in the food sector in Kosovo. DEA was made
with 3 inputs and 2 outputs in the study. The input
variables are the financial data: own resources, active
total, labour expenses, and output variables. For the
analysis, the EMS 1.3.0 package program, one of
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DEA's specialized software tools, was used.First, the
efficiency of the firms according to the CCR model for
input was found, and their efficiency averages were
also examined. Later, weights were assigned to input
and output variables with the help of the analytic
hierarchy process method, and efficiency analysis was
repeated with data envelopment and the analytic
hierarchy process integrated method. In addition, the
Balanced scale, which is thought to reduce the
inconsistencies caused by the Saaty scale used for AHP
pairwise comparison, was included in the study. In this
way, no other study was found in the food industry
using different scales in the DEAHP integrated
method.In the last stage, the targets that should be
achieved by ineffective companies to improve their
productivity have been determined.

As a result of the efficiency measurement with data
envelopment analysis, 6 companies were found
effective, while the efficiency scores of the other 21
companies were found to be below 100%. In the
analysis made with the DEAHP method, weights were
assigned to the input and output variables with the
pairwise comparison matrices obtained with the help of
the opinions of four statisticians, using the more
consistent balanced scale, and the efficiency analysis
was repeated.

As a result of the analysis, it was seen that the
efficiency scores of DMU7, DMU11, DMU16 and
DMU23 companies, which are effective with the DEA
method, decreased by 63.64%, 45.82%, 62.99% and
73.49%, respectively, and it was determined that only
DMUG6 and DMU20 companies were effective. In other
words, while the average efficiency score was 72%
according to DEA results, this score decreased to 50%
according to DEAHP results. The reason for this is that
most of the data belonging to the input variables are not
taken into account under the DEA method, which
invites incomplete conclusions from sensitivity and
incomplete interpretations of these results. This means
that weighted DEAHP methods take into account the
values of all input and output variables without loss,
and performing the analysis in this way reduces the
margin of error in producing more accurate results.

As a result, it is recommended that active companies
continue to maintain their activities and that inactive
companies determine the best input amounts, ie target
values, by taking reference companies as a result of the
analyzes made with the DEAHP method and making
improvements in this direction.

Repeating these efficiency analyses not only once but
regularly, finding target values and conducting studies
on this subject will contribute to the improvement of
the financial efficiency of companies. In addition, in
future research, we are considering combining this
work with other decision making methods such as DEA
and fuzzy AHP, analytical network process (ANP). We
will also compare the results found in this paper.
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For treating cancer, tumor growth models have shown to be a valuable re-
source, whether they are used to develop therapeutic methods paired with
process control or to simulate and evaluate treatment processes. In addition,
a fuzzy mathematical model is a tool for monitoring the influences of various
elements and creating behavioral assessments. It has been designed to decrease
the ambiguity of model parameters to obtain a reliable mathematical tumor
development model by employing fuzzy logic.The tumor Gompertz equation is
shown in an imprecise environment in this study. It considers the whole cancer
cell population to be vague at any given time, with the possibility distribution
function determined by the initial tumor cell population, tumor net popula-
tion rate, and carrying capacity of the tumor. Moreover, this work provides
information on the expected tumor cell population in the maximum period.
This study examines fuzzy tumor growth modeling insights based on fuzziness
to reduce tumor uncertainty and achieve a degree of realism. Finally, numeri-
cal simulations are utilized to show the significant conclusions of the proposed

study. (@) e

1. Introduction

both experimental and clinical contexts. Tumor
research is one significant field where modeling

A disease caused by an abnormal proliferation of
cells due to unregulated cell proliferation is called
cancer. Cancer is becoming increasingly common
and has reached alarming levels [1]. To put it
another way, cancer is not just an isolated popu-
lation of mutated cells. Still, it is part of a larger
tissue population that actively interacts with and
disrupts a varied community of various cellular
and micro-environmental interacting components
that seek to maintain homeostasis [2]. Mathemat-
ical modeling of cellular mechanisms is frequently
utilized to improve numeric knowledge of clinical
events. This empirical evidence may be used in
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techniques are used [3]. When the system is un-
clear, fuzzy mathematics provides an outlet for
bio-mathematical issues such as cancer to reach a
realistic solution and a better and more exciting
knowledge of a particular phenomenon [4}5].

Zadeh introduced fuzzy sets in 1965 to deal with
data having non-statistical uncertainty. The ac-
tual circumstances are frequently vague or am-
biguous in many situations. Due to a lack of un-
derstanding, the future status of the network may
not be fully known. Probability and statistics
have long been used to address this sort of com-
plexity (stochastic nature). Imprecision refers to
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uncertainty rather than a lack of knowledge about
the parameter’s value. A fuzzy set theory is a
structured mathematical framework that allows
for the precise and rigorous study of vague cog-
nitive representations.Fuzziness may be noticed
in many sectors of daily life, including engineer-
ing, medicine, metallurgy, astronomy, and so on.
However, it is widespread in all areas where hu-
man judgment, evaluation, and decision-making
are crucial, such as decision-making, thinking,
reasoning, and so on [1}6,8,(17].

Uncertainty is prevalent in nearly all scientific dis-
ciplines, with a specific focus on biological phe-
nomena, wherein complicated elements such as
inheritance, habitat, availability, and so on af-
fect the traits and development. This feature
has prompted several recent contributions to de-
velop mathematical models that integrate ambi-
guity to understand evolutionary processes us-
ing differential equations.The traditional perspec-
tive of uncertainty has been transformed, and the
usual view regards uncertainty as undesirable in
research efforts and must be eradicated by all fea-
sible measures. The contemporary viewpoint ac-
cepts ambiguity and thinks that science should
solve it [9-12]. Possibility theory focuses on ambi-
guity inherent in natural languages and is ” possi-
bilistic” rather than probabilistic. As a result, the
term variable is employed in a broader scientific
context than in a strictly mathematical context.

As shown in the prolongation, the mathematical
structure of fuzzy set theory generates a suitable
concept of possibility, giving a characteristic sim-
ilar to that of measure theory regarding proba-
bility theory.An ambiguous restriction is an allo-
cation of possibilities, with its membership func-
tion serving as a distribution function of possibil-
ities, and a fuzzy attribute is affiliated with an
allocation of possibilities in the same way that a
probability distribution is attributed with a ran-
dom variable suggested by Zadeh in this out-
look [13]. Assume that the tumor cell popula-
tion ngis described in the sense of tumor popu-
lation dynamics by a fuzzy set ng; with mem-
bership functiongiy,, (IV).As a result, for any pre-
cise value N = zp, the value py,, (z0)represents
the rate of probability that the dynamical sys-
tem’sactual initial state of tumor takes the value
zp given that the initial cell count of the tumor is
precisely ng. The membership function gi,,, (V) is
then the probability distribution associated with
the initial state of the tumor. A detailed expla-
nation of the condition of tumor cell number at a
specified time ¢ > 0 will not be required until we
have accurate knowledge about the actual value of
the initial tumor status. It is essential to explain

a tumor’s starting state using a fuzzy constraint
since the initial condition is about zg. In turn,
this determines the distribution of possibilities to
the outcomes expected by the initial condition.

The extended version of the fuzzy polynomial is
the fuzzy equation. Since the ambiguities are
explicit undefined parameters of the fuzzy equa-
tions, the fuzzy equations are more accessible to
apply than regular fuzzy systems. These char-
acteristics, on the other hand, are challenging
to get.There are numerous methods for creat-
ing fuzzy equations, e.g.,crisp linear systems, ex-
tension principle, homotypic analysis, Newton’s
technique, fixed point methodology, a-level meth-
ods, and superimposition of sets. More recently,
fuzzy fractional differential and integral equa-
tions, which may be used to solve fuzzy numbers,
have been intensively investigated [14-19]. Var-
ious approaches have been proposed to compre-
hend the fuzzy uncertainty of differential equa-
tions. Some authors employ delay differential
equations and Hukuhara—derivatives to create an-
swers to fuzzy uncertainty. To forecast cell pro-
liferation and tumor development models, the
idea of fuzzy differential inclusion has been ap-
plied. The generalized Seikkala differentiability
approach and the Zadeh extension rule are used to
determine deterministic solutions in another at-
tempt to solve fuzzy differential equations [20-27].

This study discusses the influence of fuzzy uncer-
tainty in the Gompertz growth equation, which
is used in a variety of fields, including statistical
mechanics, medicine (tumor growth rate), chem-
istry (response models), and ecology (population
growth) [28,29]. The Gompertz model, proba-
bly second only to the logistic model, is amongst
the most widely utilized sigmoid models for fitting
growth data and other data. The Gompertz equa-
tion was initially designed for actuarial analysis,
but it was eventually adopted as a growth curve.
According to the literature, the Gompertz model
has been used for many phenomena, including
plant, bird, fish, and other animal development
and tumor and bacterial growth. The Gom-
pertz model is a particular instance of the four-
parameter Richards model, and therefore belongs
to the Richards family of three-parameter sig-
moidal growth models, among famous models like
the negative exponential, logistic, and von Berta-
lanffy. The literature has several parametriza-
tions and re-parameterizations of the Gompertz
model. Still, no comprehensive study of them
and their characteristics have been done, but the
Gompertz model showed the probability density
function [30,31]. Here, we’ll gradually clarify the
variance in the possibility distribution function,



Uncertainty-based Gompertz growth model for tumor population and its numerical analysis 139

and then we’ll decide on the optimal choice of
that fuzzy variable, which will result in distinct
outcomes.

Uncertainties remain in ecological modeling and
must be considered to improve model confidence.
For example, it is sometimes impossible to pre-
cisely identify the exact cell count or the bearing
capability in a specified person in the difficulties
of tumor population dynamics. Since the begin-
ning condition is about ng or the carrying poten-
tial is approximately Ky, verbal statements often
obtain information. This may be treated as an
uncertain system, with the mark almost ambigu-
ous. These verbal assertions can alternatively be
regarded as fuzzy limitations on the values fol-
lowed by the output characteristic. Since the be-
ginning of cancer research, finding models to pre-
dict tumor progression has been critical. Several
techniques have been proposed; however, there is
no consensus on how tumor cells grow. This is
a significant problem since an accurate tumor de-
velopment model is necessary to evaluate imaging
techniques, enhance radiation therapy processes,
and provide treatment recommendations for pa-
tients [32-34].

The primary purpose of this research is to con-
struct a fuzzy mathematical model based on fuzzy
set theory to describe tumor growth and the con-
cept of the possibility distribution function. A
similar framework on the initial state of the tu-
mor and parameters utilized in probability the-
ory to address fuzzy uncertainty has been estab-
lished here. For deterministic outcomes, we may
implement the Zadeh extension principle to the
early stages of the tumor and its attributes and
characterize fuzzy strategies by treating them as
fuzzy variables in the possibility distribution func-
tion.Because of this, we need to know how many
tumor cells are expected to be in each network
structure to compute the overall impact of this
fuzzy uncertainty.Calculating the desired level to
the deterministic solution describes the predicted
level of the initial state and parameters. In addi-
tion, the Gompertz growth model predicts the ab-
solute growth rate using fuzzy numbers, which are
described in the restricted assertions.This work
reveals novel ideas and aims that might make the
model more practical and suitable.The fuzzy ap-
proaches will also aid in the early detection of tu-
mors, which will allow us to customize the med-
ication to the tumor patient. Also, to support
the created model,numerical simulation has been
presented. The framework of the tumor growth
model is depicted in Fig.1.

This paper is organized as follows. In section
2some preliminaries on fuzzy sets, fuzzy vari-
ables and their transformation required to deter-
mine the solution of the Gompertz model are ad-
dressed.Section 3 deals with the Gompertz model
of tumor growth with the projected level of the
fuzzy variable and its net population rate.Section
4 explains the tumor state at time ¢ > 0 in an
imprecise environment, and section 5 shows our
significant findings with a numerical simulation.
The significance of our findings is explored in sec-
tion 6. The managerial insights are discussed in
section 7, and the conclusion is presented in sec-
tion 8.

Tumor growth,
Fuzzy i
Modeling, Fuzzy
Sets, Possibility
Distribution

Gompertz Equation

—

with Solution

Research Model
Goal Description
—) TumorGro —
wthModel
Simulation Uncertainty

~

Solving Numeric

Tumor Growth Interpret Fuzzy

Pathway under Parameters

uzzy Environment

Figure 1. The framework of the tu-
mor growth model.

2. Preliminaries for the proposed work
2.1. Fuzzy theory

Definition 1. LetX be a non-empty universal
set, then a fuzzy set N is defined by a pair
(X, pn(X)) where, uy (X) : X — [0,1] for each
u € X, pn(X) is called the membership grade
function of u defined in N.

A fuzzy set N in X is defined by a membership
function fx (u)that correlates any real number in
the interval [0, 1] with every point in X, to a value
of fn(u) at u reflecting the membership degree of
win N. Also for any a € [0, 1], the set of points
of X where X, = {u € X | un(u) > a} is known
as an a-cut set or thea-level set of the fuzzy set
Aand the crisp set that contains all the items of
X with nonzero membership grades in N is the
support of a fuzzy set N within a universal set X.
For o« = 0, the support of A is the same as the
strong a-cut of V.

Now, let us represent the set of fuzzy subsets
of X C R by F(X), where the a-cuts for each
« € [0, 1] are non-void, bounded, closed, and are
simply connected. Here’s how we may get the
distance among two fuzzy sets a,b € F(X),
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doo (a,b) = Sup dp ([a]®, [0]) , (1)
a€(0,1]

where for compact setsd,is the Hausdorff distance
[5, 6, 22, 35, 36].

We also symbolize the characteristic function of
the set M by x{M}.

Definition 2. (Fuzzy variables) Fuzzy variables
are more realistic than crisp variables because they
reflect measurement uncertainty in experimental
data. Data based on fuzzy variables offer us more
accurate information regarding actual occurrences
than data based on crisp variables, which is a
fascinating contradiction. Albert Einstein well-
articulated this crucial aspect in 1921 as in the
following phrase: In terms of referring to reality,
mathematical laws are unreliable. And, to the best
of their knowledge, they do not refer to fact.

The name fuzzy variable was chosen because it
performs the same role in the current development
as the random variable in probability theory. In
contrast, we argue that this is a far better expla-
nation for a fuzzy set on the real line [37], [3§].
Now, on the value of a flexible rate, the possibil-
ity distribution function is produced by a fuzzy
subset a of X, represented through the member-
ship gradep, : X — [0, 1]. To put it another
way, if Wis a fuzzy variable, then p,(N) is the
highest level to which the actual value N may
go.However, p, (N) = 0 means that the param-
eter Wcannot conclude the value N in the sense
of possibility theory. With assignment ¥ = N,
the amount p, (IV) indicates the degree of possi-
bility, where specificN values are more likely than
others. The nearest the value of p, (N) is 1, the
more likely that N is the variable’s actual value.
The possibility measure of M is determined by
Pos,, = Supnemipta (N), provided the subset
M c XNec, (M) = 1— Pos, (M) where M¢
stands forM in X X complement set and by point-
ing out that Pos, (M) is a test of the possibil-
ity of assuming values in M by the fuzzy vari-
able.It is easily verifiable that Pos, (¢) = 0 and
Pos,, (X) =1 [22], [35], [36].

In addition, based on the possibility and neces-
sity measures, we provide a third index called the
credibility measure, which is as follows:

Crr,y (M) = %(Posu (M) + Nee, (M) (2)

To obtain a typical representation of a fuzzy
variable ¥ on the credibility space, it is necessary
to establish the definition of its probable or the
expected value, which can be labeled as E [¥] =

f0+oo Cru{¥ >r}dr— fi)oo Cr{¥ <r}dr, the

expected value is not specified for any real num-
ber r,if the right-hand side of this equation is of
nature (0o —00), that is at least one of the two in-
tegrals must be finite.It is noted that the concept
of Pos(M), Nec(M) and Cr(M)of the fuzzy
variable ¥ relies on the possibility distribution
function pg.

Suppose a random variable replaces a fuzzy vari-
able ¥ and the probability measure Pr replaces
C'r, then we have

400 0
/ PrH{WZr}dr—/
0 —00

+oo
= Ny (N)dN,

—00

Pr{v <r}dr

this is identically the anticipated random variable
value, suggesting that the description of the ex-
pected return of a fuzzy vector is equivalent to
the description of the expected return of a ran-
dom vector.

Now, if we specify the quantities V', =
inf{N :pu,(N)>a}and ¥, ={N : ps (N) >
a} ¥V a > 0, for the non-negative set X of real
numbers, then equation becomes FE [V] =

1

%f (‘Ifla + \IIIC;> da, given that ¥, and W, are fi-
0

nite and since V is a fuzzy normalized variable,the

a-negative value and the a-positive value of W are
respectively ¥’ and ¥ [35-38).

Definition 3. (Fuzzy variable Transformation)
The machine designing process contains a lot of
uncertain data, and both random variables and
fuzzy variables may be used to express uncertainty.
The issue of uncertainty in the fuzzy variables
might be handled using the idea of the cut-set of
fuzzy mathematics by transforming from the fuzzy
system to the general class [39].

Now, related to specific subsets of the real num-
bers assume thathis a continuous function and if
¥ is a fuzzy variable, then p = h(¥), and there is
a simple method of describing the possibility dis-
tribution function ju,(4)(N) to h(¥) from the dis-
tribution p,(N)of ¥. For a given M C X, ¥ con-
siders a value on h~1(M) if and only if h(¥) con-
siders values on M. So by interpretation, the abil-
ity to assign characters in h~!(M )is similar to the
ability of h(¥)to assign characters in M.Because
of this,for the fuzzy variablep = h(¥), it
points out that Pos, (M) = Sup,c My (a) (p)
Supnep-1(myba (N) = Posy (h"1(M)) and
hence we can achieve a function by considering

Hh(a) ®)= S be @) (3)
Neh=1(p)
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It is observed that equation is the depiction of
the Zadeh extension of h. As a result, we repre-
sent the possibility distribution function of h(¥)

by 14 () [40].

Now, by [41], if a fuzzy variable p = h(¥) and
h be a monotonic (strictly increasing or decreas-

1
ing) function and the integrals [h (\Il/a) da and
0

1
fh (\IJ:;) da are finite; then the expected value
0

can be determined by

1
Elh (V)] = ;/ [ (w,) +h (0] da ()

0
Someone may now be confronted with the issue of
ambiguity regarding various elements in dynamic
tumor nature and specific procedures.Assume
that,uq, and pg, be the possibility distribution
functions for the fuzzy variables ¥; and Wy ac-
cordingly defined on the set X. Such factors de-

scribe a fuzzy variable on X x X, that is p =
( Lpl, WQ) and

ta(N,p) = min{a, (N), ttay (P) } (5)

provides its combined possibility distribution
function p, : X x X — [0, 1].

3. Tumor growth in a fuzzy
environment using the Gompertz
model

The Gompertz model, probably second to the lo-
gistic model, is one of the most often used sig-
moid models for fitting growth data and other
data. With application to tumor growth, sev-
eral dynamic growth rate functions have been dis-
cussed. Gompertz growth has been demonstrated
to recreate cell growth that slows with population
density and thus is appropriate to observe tumor
growth slowdown with tumor size.The growth
rate is calculated by taking the negative logarithm
of the present size of the population and dividing
it by the carrying capacity:

N (t) = —yN (t)log <Nlét)> ; t>0, (©)

N (0) =ng, v>0 and K > ng

here N(t)denotes the tumor cell concentration in
the target organism, N (t) denotes the derivative
of N concerning time ¢ # 0,y indicates the net
rate of tumor replication, and K > 0 denotes the
tumor carrying capacity or the volume at which it

stabilizes when the resource supply remains con-
stant. Even though such parameters are com-
monly regarded as trustworthy, it is critical in cre-
ating realistic and empirical models to assess the
uncertainty associated with their inherent vari-
ance or complexity. The genesis of the Gompertz
model has been disputed for years; numerous in-
dependent investigations have found a strong and
a substantial connection between the Gompertz
model parameters and in either experimental sys-
tems or human data, and some researchers hy-
pothesized that this would indicate a consistent
maximum tumor size across tumor kinds within a
species.

The dynamics of N(t) over time are defined by the
Gompertz model. In this context, a significant
query that frequently arises in research is when
N(t) approaches a particular interest value.The
solution of equation (??) is given by

5 (no, v, K) = Ken (K) et ()
Ny

It has already been established that dealing with
parameter inaccuracy is not always suitable due
to a lack of comprehensive knowledge or esti-
mation failure. A basic technique of coping
with Gompertz equation uncertainties @ is uti-
lized to obtain these parameter estimations by
utilizing the equation to calculate the aver-
age approximations and to assess the complex-
ity |42,43.|45-47).

Let us now suppose that the fuzzy marks con-
strain the parameters ng, v and K. In other
words, we suppose that such parameters fulfill an
assertion such as the fuzzy variable (¥) gener-
ally is ag. So the membership grade of the fuzzy
mark is roughly the probability distribution of the
fuzzy variable (¥) as per Zadeh. As the term
¢ (no, v, K) of equation is a fuzzy variable for
a specified time ¢ > 0, so the termsng, 7 and
K in equation (@ are also fuzzy variables.With
the help of Zadeh extension,the procedures men-
tioned in the earlier parts on the parameters ny,
v and K of the possibility distribution function
9t (no, v, K), for a fixed ¢ > 0 can be obtained.

To create a realistic and practical model, it is nec-
essary to remember that the parameters of equa-
tion @ are approximate owing to the assumed
lack of information and the mistakes in the cal-
culation technique inherent in the relevant issues
of the tumor growth. Different approaches, such
as the use of random variables, are considered to
characterize these parameters. The authors occa-
sionally evaluate the Gompertz equation @ with
changes in the carrying capacity (K).
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Note: Before we go into the details of the pro-
posed study, everyone has a question: why do we
need the starting condition, coefficient, and fuzzy
numbers in tumor development modeling? The
reason behind this is that.

(1) Fuzziness in the initial condition:If
we want to calculate the population of
tumor cells after a particular duration of
time. For this reason, we had to estimate
the beginning number of the tumor cell
population, which is difficult to enumerate
in an exact amount due to the inaccuracy
of the count. As a result, it’s preferable
to use the original history as a guiding pa-
rameter.

(2) Fuzziness in the coefficient:If the pace
of growth rate at which the population of
tumor cells grows is unknown, it is diffi-
cult to estimate an exact amount. The
value should be treated as ambiguous for
this purpose.

(3) Fuzziness in both the initial condi-
tion and the coefficient:If both cases
are combined in a model, this case can be
used as well.

(4) Fuzziness in the carrying capacity:As
carrying capacity varies over time in re-
sponse to slow environmental changes,
such as climate change or ecological suc-
cession, it is seen as ambiguous.

The creation of the fuzzy parameter system based
on the Gompertz growth equation @ is demon-
strated in this paper in Fig.2, as follows:

Tumor
Growth

l—|—|

Inflection Time
for Gompertz
Tumor Growth
Model

I l\ I I‘ 1 X I-|

Gompertz Tumor
Growth Model

Fuzziness in

Fuzziness in Fuzziness in both Initial

Fuzziness in Only Full

the Initial the Condition

all the

Fuzzy Case
Parameters

and
Coefficient

Condition Coefficient

Figure 2. Fuzzy transformation
mechanism of the Gompertz tumor
growth model.

e Gompertz growth equation @ with fuzzi-
ness in the initial conditionng, coefficient
v and in the initial condition ng and the
coefficient v together.

The transformed model when ngis taken into ac-
count as a fuzzy variable with a membership
function of the possibility distribution function

fng, (V) : X — [0,1], where the initial condi-
tion is limited roughly to ng > 0. However, it
is suggested that the other two factors,the net
growth ratey and the carrying capacity K be
specified and fixed. As a result, the Gompertz
equation @ with a fuzzy initial condition implies
N(@)(t a) = =N @)t o) log (ML)
and here d; (ng) values rely on the numbers in-
ferred by the initial condition as a fuzzy variable.
Now, for a fuzzy setngi, the a-cut of the fuzzy

)

set gt(nm) having membership function fi,,, (V)
is given by the closed interval

[gt(nm)]a = [0 (¥a), 0 (¥"a)]

Also, for the fuzzy variable d; (ng), the expected
value by using the above result can be obtained
as

1

E[5, (no)] = ;/ (5t (\pa) 44, (q/a)) da,

0

and for the membership function jipny, (N) =
x{[e, d]} with the initial condition as fuzzy, the
expected value is given by F [0; (ng)] = M.
Now, the transformed model when the
coefficient ~yis considered a fuzzy variable and
the initial condition ng and carrying capacity
Kis intended to be specified and fixed with a
membership function of the possibility distribu-
tion function g, (N) : X — [0,1]. Then, the
Gompertz equation @ with the fuzzy coeflicient
implies

N (#) (t, a) = —1(a)N (1) log (]"K(.“)

Also,the transformed model when both the initial
condition ng, coefficient ytogether are taken into
account as fuzzy variables and carrying capacity K
is intended to be specified and fixed with a mem-
bership function of the possibility distribution
function fin,, (N) : X — [0,1] and g, (N) : X —
[0,1]. Then, the Gompertz equation @ with the
fuzzy initial conditionngand coefficient v implies

N(t)(t, @) ==~(a)N (1) (t, @)

g (Y00 0)

o Gompertz growth equation @ with fuzzi-
ness in all parameters (full fuzzy case)

Here, the transformation on all the three parame-
ters, i.e., the initial condition ng, the coefficient v
and the carrying capacity K are considered. Now,
for the variables ng, v and K, let the fuzzy sets
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no1, 1 and K describe the fuzzy limits on the re-
sults calculated respectively. Also, define a fuzzy
array ¢ = no1, 71, Ki; where pg (ng, v, K) =
min{lu’n(n (no) » Hoyy (V) pry (K)} gives the joint
possibility distribution function. Now, for the
fuzzy sets ng1, v1 and K1, the a-cuts of the fuzzy
set o (no1, 71, K1) and having membership func-
tions fing, (N), iy, (N),and pg, (N) is given by
the closed interval

[gt (nm,’h,fﬁ)]CY

[&( o> ParV. a) 5t( U, P a)]

Also, for the fuzzy variable d; (ng, v, K), the ex-
pected value by using the above result can be ob-
tained as

E [0 (no, 7, K)]

1
;/ Uy, PV a) 5t< ar ParV. a))da
0

and for the membership function i, (N) =
X[c,d] (N)a Hyy (N) = [701 702] (N) and
pr, (N) = X[ ] (N) with an initial con-
dition, coefficient and carrying capacity as fuzzy,

the expected value is given by E [d; (ng, v, K)] =
¢ (e,701,K01)+0¢(c,702,K02)
5 .

Ko1,Ko2

As a result, the Gompertz equation @ with
the fuzzy parameters ng, ~ and K implies

N (1) (t, @) = =3(@)N (1) (t, @) log (X))
Note: The lower « cut and the upper « cut for
the fuzzy variable with the membership function
fng, (N) = x[a, b] of the possibility distribution
function are described as

U,=m—-(1-a)fand ¥, =m+(1—a)d (8)

where for the fuzzy interval x[a, b],m is the mid-
dle term with difference 6 between the middle
value and the upper value of the interval [a, b].

4. Inflection time for Gompertz tumor
growth model

The tumor curve development slows (moving from
concave up to downward) at an inflection point)or
accelerates (moving from concave down to up-
ward). To put it another way, the inflection point
aids in emphasizing the evolution that has oc-
curred over time. Most people know that cancer-
ous growth has a rapid beginning proliferation,
which indicates that cell alterations occur rapidly
throughout time. This study looks at the tumor’s

development and the accomplishment of carrying
capacity K over time. For example,suppose the
equation describes tumor size growth over time.
In that case, this timespan may indicate the sat-
uration threshold at K, since nutrients are trans-
ferred from initial growth to cell division. When
it comes to cancer cells, the decreasing return rule
has a specific effect on-time behavior.

Human tumor growth was once thought to be
both unpredictable and rapid. A study of the
development of laboratory tumors has revealed
that the majority of the time, this growth rate
matches a straightforward equation, such as the
Gompertz equation. As a result, scientists have
devised a formula to calculate the number of tu-
mor cells within a specific period, allowing them
to determine the exact growth of each cancer.As
a result of this information, oncologists can de-
sign a robust recovery strategy till the tumor has
had a chance to respond to treatment. In math-
ematical modeling, the inflection time 7; is es-
sential because it identifies the period (or pop-
ulation) at which the maximum growth rate oc-
curs, which may be used to predict future growth
rates [48-50]. To get the inflection time 7; > 0,
using Gompertz equation @, use the following
formula

In (—ln(%o))
~
Here, T; is a fuzzy variable in the same way as

ng, v and K are fuzzy variables.

T, = ; mno < K/2 (9)

o Fuzziness in the initial condition ng, coef-
ficient v and in both the initial condition
ng and coefficient v together of the equa-
tion (9)

The transformed model for the inflection time of
the Gompertz equation @ when ng is taking into
account as fuzzy by a membership grade of the
possibility distribution function i, (N) : X —
[0, 1] with the net growth rate v and the carrying
capacity K be specified implies

In (—ln(n(}({a))>

~
It is also possible to examine, for the fuzzy vari-
able T; (ng), the expected value while evaluating
the impact of fuzzy uncertainty on the maximal
tumor growth period, which is given as

1= (5 (02) 7 (5)

T, =

l\DM—l



144  A.R. Sheergojri, P. Igbal, P. Agarwal, N. Ozdemir / IJOCTA, Vol.12, No.1, pp.137-150 (2022)

and for the membership function i, (N) =
x{le, d]} with the initial condition as fuzzy,

the expected value is given by E|[T;(ng)] =
Ti(e)+Ti(d)
5 .

Now, the transformed model when the
coefficient + is taken into account as a fuzzy vari-
able and the initial condition ng and carrying
capacity Kis intended to be specified and fixed
with a membership function of the possibility dis-
tribution function p, (N) : X — [0,1]. Then, the
inflection time of the Gompertz equation @D with
the fuzzy coefficient implies

o In (—ln("?o))

' v(a)
Also, the transformed model when both the initial
condition ng, coefficient ~ are taken into account
as fuzzy variables and carrying capacity K is in-
tended to be specified and fixed with a member-
ship function of the possibility distribution func-
tion fin,, (N) : X — [0,1] and py, (V) : X —
[0,1]. Then, the inflection time of the Gompertz
equation @D with the fuzzy coeflicient implies

In (—ln(non))>

V()
e Fuzziness in all the parameters of the
equation @(full fuzzy case)

5 =

Here, the transformation on all the three parame-
ters, i.e., the initial condition ng, the coefficient
and the carrying capacity K is considered by the
fuzzy sets ng1, 71 and K respectively. The fuzzy
set ﬁ = ﬁ (no1, 7, K1), where

pg, (7)
= sup{,unm (no, Y, K) : (n(], v, K) € Ti_l(T)}

specifies the possibility distribution function of
the fuzzy variable T;(ng, 7, K). Now for
the fuzzy sets ngi, 71 and Ki, the a-cut
set T\Z (no1, 71, K1) with the membership func-
tions Hnoy (N)’ Hoyy (N)v and 22261 (N) is given

~ «

[Tz‘ (n017’71,K1)} =

[Ti (\Ilg,pg, Va) , Ot (\If/a,p;, 1/;)}, as the function
T; (ng, 7, K) is increasing in K and is decreasing
in v and nyg.

by the closed interval

So the expected value of the fuzzy wvariable
T; (ng, v, K) may be determined by using
equation (), and it gives E[T; (no,v,K)|* =

1

%f (Tl (\Ila’pa,ya) , 0t (\I’avaya)) dov
0

for the

and

membership function jipy, (IV)

X[Ko1, Koo) (V) Wwith an initial condition, coeffi-
cient and carrying capacity as fuzzy, the expected
value is given by

E[T:L (n07 v, K)] =
Ti (d, o2, Ko1) + T (¢, vo1, Koz)
> )

As a result, the inflection time for the Gompertz
equation @ given by equation @ with the fuzzy
parameters ng, v and K implies

In (—ln(??((s))))
v(a) '

T, =

Note: The lower a-cut and the upper a-cut are
given by the equation , ie.

!/

U, =m—(1—a)fand U,m+ (1 —a)6.

a

5. Numerical simulation

Numerical simulations of the Gompertz growth
model under fuzzy environment for tumor devel-
opment are performed in this section using the
possibility distribution function. With varying
growth rates and achieving the carrying capac-
ity at different times, the net rate of tumor cell
concentration fluctuates according to the lower
and upper a-cuts of the possibility distribution
function for the specific parameter in the Gom-
pertz equation. We can find out how to solve the
fuzzy Gompertz equation of tumor growth using
the MATLAB R2019b software.

e Gompertz equation with the fuzzy initial
condition:

Take N (t) = y[3, 11], v = 0.15, K = 100 and
t € [0, 100]. Then, the problem becomes

N (t) (t, a) = —(0.15) N(t) (¢, a)

g (Y00 0)

Xie, dd (N) s By (N) = Xpyor, 02 (V) and pug, (N) =with initial condition N (0,a) =7 — (1 — ) 4.
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B: Fuzzy Gompertz Equation

0 o
Time(t)

Figure 3. In this case, the system
of Gompertz equation with only the
initial condition as fuzzy is defined
and the tumor population size as a
function of time for « =0, a = 0.25,
a =0.75 and o = 1 are illustrated.

e Gompertz equation with the fuzzy coeffi-
cient or net population rate of tumor:

Take N (t) = 7, v = x[0.1, 0.2], K = 100 and
t € [0, 100].
Then, the problem becomes

N () (t, a) =—(0.15 — (1 — @) 0.05) N(¢)
N (1)
x log (100>

with initial condition N (0,a) = 7.

Figure 4. In this case, the system
of Gompertz equation with only the
coefficient as fuzzy is defined and the
tumor population size as a function
of time for « =0, a = 0.25, a = 0.75
and o = 1 are illustrated.

e Gompertz equation with both the initial
condition and the net population rate of
the tumor as fuzzy:

Take N (t) = x[3, 11], v = x[0.1, 0.2], K = 100
and t € [0, 100].
Then, the problem becomes

N () (t, a) =—(0.15 — (1 — @) 0.05) N(¢t) (¢, o)

g (Y00 0)
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with initial condition N (0, ) =7+ (1 — a) 4.

Figure 5. In this case, the system of
Gompertz equation with both initial
condition and the coefficient as fuzzy
is defined and the tumor population
size as a function of time for a =0,
a=0.25 a=0.75 and a =1 are il-
lustrated.

e Gompertz equation with all the parame-
ters, i.e., initial condition, the net pop-
ulation rate of the tumor, and carrying
capacity as fuzzy:

Take N (t) = x[3, 11], v = x[0.1, 0.2], K =
x [90, 110] and t €
lem becomes

N (t) (t, a) == (0.15 — (1 — @) 0.05) N () (¢, )
Xlog( N (1) (¢, a) )

[0, 100]. Then, the prob-

Figure 6. In this case, the system
of Gompertz equation full fuzzy i.e.,
initial condition, coefficient and car-
rying capacity all are fuzzy is defined
and the tumor population size as a
function of time for a =0, o = 0.25,
a = 0.75 and o = 1 are illustrated.

6. Results and discussion

A fuzzy mathematical model of tumor develop-
ment trajectory makes significant progress in dis-
playing the realistic path of tumor growth with
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the help of a degree of accuracy.The possibil-
ity distribution function can solve the Gompertz
equation for tumor development in a fuzzy envi-
ronment. Upon attaining the carrying capacity at
different intervals, the net tumor volume or the
tumor cell concentration changes appropriately,
as demonstrated by utilizing the lower and upper
a-cuts for the possibility distribution function for
a specific parameter of the Gompertz equation.As
a result, the lower and upper a-cuts of the possi-
bility distribution function indicate the region of
ambiguity for the net tumor volume.

The absence of replication time at the beginning
stages of a tumor would be attributed to a vari-
ance process or a reaction of the body to the
sickness owing to some adverse effect of defensive
characteristics throughout tumor cell differentia-
tion. However, in certain situations, the defensive
process would have been abducted at the start,
resulting in a fast rise that is precisely propor-
tionate to the pace of tumor development. The
growth mechanism is not disrupted in the linear
phase, and maximal increase happens at K/2, in-
dicating that the defensive system is effectively
viable. However, as tumor size increases, growth
becomes more complex, and the growth rate even-
tually decreases, resulting in a plateau phase due
to nutritional shortages, oxygen crises, and other
factors.The Gompertz model extends the logis-
tic model that includes an asymmetrical graph
with an intersection point.The Gompertz model
depicts the tumor’s inherent phases and therefore,
best deals with its development pattern.

The crisp mathematical model differs from the
fuzzy mathematical model of tumor growth in the
way that in the crisp model, the parameters are
fixed, whereas, in the fuzzy model, the parameters
are variable due to a variety of factors, including
the fact that tumors are constantly evolving, re-
sulting in changing dynamics. We can study the
growth mathematically inside the binary value in
a crisp mode. Still, this work shows the behav-
ior of tumor development by modifying the initial
tumor cell population, tumor net population rate,
and carrying capacity of the tumor through the a-
cut in a fuzzy model. This feature allows tumor
load to be calculated based on the extent of ac-
curacy, which might be extremely important for
tumor staging and analysis.

Also, for the fuzzy intervals ng = x [3, 11], v =
x[0.1, 0.2] and K = x[90, 110], it has been
found that the inflection time 7T;(«) for the Gom-
pertz growth in a full fuzzy manner for « = 0
is 12.24 and 4.17 as a lower and upper a-cut re-
spectively, for a = 0.25 is 8.8 and 5.44 as a lower
and upper a-cut respectively, for « = 0.75 is 6.4

and 7.2 as a lower and upper a-cut respectively.
Finally, for o = 1it is 6.52 for both lower and
upper a-cut,which indicates the optimal time for
tumor growth is also a fuzzy variable. Any vari-
ables of the possibility distribution function of
fuzzy numbers must be kept in mind when mea-
suring resemblance and its shape and midpoint
are essential metrics. For the fuzzy intervals ng =
X [3, 11}, v = x[0.1, 0.2] and K = x [90, 110],
the expected value of T; (ng, v, K) is given by
E[T; (no, v, K)] = —4.55, means that there will
be no tumor cell population, i.e., the margins
don’t contain cancerous cells.

7. Managerial insights

This study achieves an intelligent decision sup-
port system called fuzzy mathematical tumor
growth modeling, which combines population
models, mathematical modeling, and fuzzy logic.
Possibility distribution functions can be utilized
in decision-making, risk response, and optimiza-
tion algorithms to solve the Gompertz equation of
tumor development under fuzzy conditions. Ac-
cording to the fuzzy Gompertz equation, the tu-
mor growth rate decreases linearly with volume
until it approaches zero at carrying capacity. For
example, it has been demonstrated that when
reaching carrying capacity at different intervals
of time, the net volume of tumor or tumor cell
concentration fluctuates according to the lower
and upper a-cuts of the possibility distribution
function. Besides explaining tumor development
in a fuzzy environment, the model also provides
practical strategies for treating cancer. In real-life
data, it may be utilized to analyze tumor distri-
bution, cell count estimation, and tumor staging,
which, in turn, leads to more precise targeting
of treatment methods. As a continuation of this
study, stochastic differential equations from the
above-described models will be used to calculate
and assess tumor development behavior in a fuzzy
environment. It has become possible to under-
stand clinical data with the use of new compli-
cated mathematical models, as well. As a general
rule, fuzzy logic reduces complexity in the tumor
detection method by reducing the number of vari-
ables involved.

8. Conclusion

As a disease of extreme complexity, cancer’s pro-
gression, remission, and treatment mechanisms
are still unknown. Fuzzy mathematical model-
ing addresses its uncertainty and therefore gives
a feasible way to cope with it in every phase.
It is essential to replicate some real-life events
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using fuzzy mathematical modeling to obtain a
more realistic representation of reality. Changing
the model parameters in the tumor growth fuzzy
model will lower the overall residuals, minimiz-
ing the uncertainty between the numerical pre-
dicting model and the actual results of medical
studies. This study has interpreted the initial
state, net population rate, and carrying capac-
ity as a set of fuzzy variables whose possibility
distribution function is determined by the mem-
bership grade of fuzzy sets. Because this method
is based on facts, it may be utilized to deter-
mine the most effective prescription in less time
by eliminating the uncertainty associated with tu-
mor growth. Therefore, fuzzy mathematical mod-
eling supports the resolution of ambiguities in cal-
culation parameters, allowing for the differentia-
tion of present and expected tumor growth mod-
eling. It is also possible to improve tumor growth
in a fuzzy environment by combining multiple de-
rived principles with different fuzzy methods.This
paper depicts the tumor development process nu-
merically.
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Wireless capsule endoscopy (WCE) is used for imaging and diagnosing diseases
in the gastrointestinal (GI) system. The location of the disease detected by WCE
is still an important problem. Location information is very important for the
surgical or drug treatment of the detected disease. In this study, RSS-based
centroid algorithm has been used in order to accurately predict the capsule position
on a sample data set. The effect of different parameters such as number of sensors
used on the proposed mathematical model, location of sensors on positioning is
analyzed in detail. The results show that a precise position detection is possible
with fewer sensors positioned correctly. As a result, the positioning error with the
correctly selected sensors is reduced by approximately 55%. In addition, the
performance of the proposed method was compared with the classical centroid
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algorithm and more than 50% improvement was achieved.
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1. Introduction

Wireless capsule endoscopy (WCE) is fast becoming
an important technique in modern medical imaging,
allowing parts of the human body (such as the small
intestine) that could not be effectively imaged using
conventional techniques [1]. WCE allows the diagnosis
of illnesses such as colorectal cancer, celiac disease,
Crohn’s disease, the sites of intestinal bleeding and
other types of pathologies in the gastrointestinal (GI)
tract [2, 3]. A very attractive characteristic of WCE is
that, unlike conventional endoscopy techniques, it
causes little to no discomfort for the patient; the patient
simply has to swallow a pill-shaped camera (i.e. the
endoscopy capsule), which contains all the electronics
for imaging and transmission of the image data to an
on-body recording unit (see Figure 1 for the general
system structure). The pill-shaped camera naturally
moves through the Gl tract and is naturally excreted out
of the body. The images captured by the capsule are
sent via an on-board radio transmitter to on-body
receiving antennas and from there to a recording
system. The images can then be reviewed offline by a
medical specialist. Although the current generation of
WCE systems use the medical implant communications
system (MICS) band, there are proposals calling for the
use of Ultra Wide Band (UWB) technology as well [4].

*Corresponding author

The primary advantage of UWB is the low power
consumption due to simple transceiver structures
required [5, 6]. In another type of WCE, camera is
replaced with sensors such as temperature, pressure,
Potential of Hydrogen or light spectrum analyser
sensors [7, 8]. WCE could locate the abnormalities in
Gl system. Image processing algorithms detect diseases
and notify the doctors [9]. Also, some works have
focused on other external localization techniques based
on magnetic field [10, 11].

Current WCE systems have a significant problem in the
sense that there is no way to localize the capsule as it
moves through the Gl tract [12]. This means that if any
of the images reveal a potentially abnormal condition
(such as a tumor or a lesion) there is no way to know
just where in the GI tract the condition exists, making
subsequent surgical interventions very difficult and
more risky for the patient [13]. Thus, it is critical to
come up with techniques to accurately localize the
endoscopy capsule as it moves through the Gl tract.
Localization of a source emitting a radio frequency
(RF) signal on the basis of received signal
characteristics is a well-investigated topic that has
received much attention in the literature [14, 15]. One
example of received signal characteristics that can be
used for localization purposes is the received signal
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Figure 1. General system structure

strength (RSS). The usage of the RSS for localization
purposes is attractive, as RSS is a very simple
parameter to measure. This is why RSS has been
preferred for challenging applications such as indoor
localization [16]. For the in-body localization of an
endoscopy capsule, however, RSS-based localization
can be challenging. The in-body environment is highly
non-homogeneous, consisting of different types of
tissue, whose electrical conductivity and permittivity
are frequency-dependent. For example, tissues such as
skin, muscle, kidney, liver may have higher dielectric
constant and conductivity (since these tissues contain a
high amount of water), while dielectric constant and
conductivity in tissues such as fat and bone with less
water content may be lower. It is important to note that
these parameters are also dependent on frequency [17].
This non-homogeneous environment can seriously
distort UWB signals as documented by several prior
studies in this area [18, 19, 20]. One way to combat
these detrimental effects and obtain consistent accuracy
in localization is to use more sensors (more receiving
antennas) distributed over the body surface. This can
provide performance gains, in a similar fashion to the
diversity concept commonly used in other types of
wireless communication systems [21, 22].

To explain this concept more clearly, consider the
scenario of Figure 1, where the patient swallows the
capsule and the signal emitted by the capsule is sensed
by N antennas distributed over the body surface.
Because of the inhomogeneity in the body
environment, not all of these N antennas will be able to
provide RSS measurements at the same quality; some
will be of higher quality than others. The basic idea is
to combine the measurements in such a way that higher-
quality measurements have more impact on the final
location  estimate, while the lower-quality
measurements are de-emphasized or excluded from the
final location estimate altogether. There are two key
questions that need to be answered in this context. First,
considering the inhomogeneous nature of the in-body
environment, which and how many of these N sensors
should be used? Second, how should the measurements
be combined to give an accurate location estimate? In
this paper, we address these questions. To address the
first question, we present a systematic analysis of
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which sensors have the greatest contribution to a high-
accuracy location estimate. To the best of our
knowledge, this paper represents the first time in open
literature that such a systematic analysis has been
undertaken. For the second question, we propose a
nonlinear analytical model for the RSS measurements,
which can be used to estimate the location of the
capsule. An analysis of the localization accuracy for the
proposed model is also given, on the basis of a
computerized 3-D body model. In this study, centroid
algorithm was used to calculate the location of the
capsule from the RSS measurement data on the human
body model. Although the centroid algorithm was used
mostly for indoor and WSN positioning operations [23,
24], we used this algorithm for in-body localization.

The rest of this paper is organized as follows. Section 2
gives details of the simulation environment which is
used for performance evaluation and details the
proposed nonlinear RSS model. Results are presented
in Section 3. Section 4 concludes the paper.

2. Methods and procedures

2.1. The simulation environment

In order to evaluate positioning performance within the
body, a 3-D voxel model of the human body is required
first. For this purpose, 3-D human model obtained from
Visible Human Project is used [25]. The 3-D human
body model adopted for this study came integrated into
the analysis software. This model contains the location
of all tissues in the human body as well as all
electromagnetic properties of all tissues such as
dielectric permittivity and conductivity. Since this
study focused on the small intestine region, the organs
such as the head, arm and leg were not included in the
model in order to reduce simulation time. Figure 2
shows the 3-D voxel model of the whole body and the
truncated body model to reduce the simulation time,
respectively. To analyze the behavior of the
electromagnetic signals in the voxel model, XFDTD™
software from Remcom Inc. was used. This software
uses Finite Difference Time Domain (FDTD)
techniques to numerically solve Maxwell equations and
obtain the electric and magnetic field intensities in the
working area by considering material properties and
boundary conditions.

Figure 2. The whole-body model and the truncated body
model used at simulations
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In order to solve Maxwell's equations numerically, the
body model is divided into small parts, or cells. The
size of these cells, or cell size, must be calculated based
on the smallest wavelength value of the signal.

This constraint, called the Courant limit, is "10 cells per
wavelength", meaning that the side of each cell should
be A4/10 or less at the highest frequency (shortest

wavelength) of interest [18, 26]. In accordance with the
Courant limit, the FDTD cell size used in the simulation
was set to 1.2 mm in the X, y and z directions. The
Perfectly Matched Layer (PML) boundary condition
with 7 absorbing layers was also applied to prevent the
reflection of the signals to the body environment. After
defining the body model, the elliptic dipole type UWB
antenna was placed in the simulation model. This
antenna, which measures 20x12x4 mm, consists of two
elliptical conductors and a dielectric case that isolates
it from the body tissues [27]. A modulated gaussian
pulse with center frequency of 4.1 GHz and -10 dB
band width of 1.4 GHz was applied to the gap between
two ellipses of the antenna. Also, the antenna input
impedance was set to 50 ohm and the input power was
fixed at ImW. This applied signal satisfies to the
frequency between 3.1 GHz and 4.8 GHz that known as
"UWB Low Band" [28]. This band is in a range where
signal attenuation is less when compared to the entire
UWB band.

In the simulations, the antenna was placed in 64
different positions in the small intestine characterize
the electric and magnetic field intensities within this
region, as shown in Figure 3. The data for 48 of these
64 antenna position was used to optimize the parameter
set for the localization algorithm and the remaining 16
positions were used to test the performance of the
algorithm. In Figure 3, red and green antenna positions
indicate the training and testing localizations,
respectively.

Figure 3. Small intestine in the model, test and train
positions of the antenna

In order to determine the position of the wireless
capsule within the small intestine, 256 point sensors are
defined in the software on the body surface to observe
the electric and magnetic field intensition. In
telecommunications, particularly in radio, signal

strength refers to the magnitude of the electric field at a
reference point that is at a significant distance from the
transmitting antenna. This structure, defined as a point
sensor in the program, represents small-size sensors
that measure the amplitude and strength of

electromagnetic signals in the time domain. As shown
in Figure 4, each point sensor is on the body surface and
sensors are arranged in 8 rows. The sensors were
distributed around the body with 48 sensors on the front
side, 80 on the back, 48 on the right side and 48 on the
left.

Figure 4. Sensor placement on the body model

Sensors placed on the body were used to calculate the
Poynting vector. The Poynting vector, which is the
vector cross product of the electric field and magnetic
field intensity, is defined as,

P(t) = E(t) x H(t) )

where E(t) and H(t) are the electric and magnetic

intensities respectively and both are time dependent.
The Poynting vector measured from each sensor gives
the power density per unit area (W/m?). 256 Poynting
vectors were calculated in each of the 64 different
transmitting antenna positions in the small intestine
which resulted 64 x 256=16.384 data sets. The integral
of the Poynting vector results in signal energy density
(J/m?) given as,

e=[|P()|dt @)

The energy density values obtained from the sensors
were used to determine the position of the wireless
capsule in the small intestine. Thus, the antenna
position estimation was performed using a RSS-based
mathematical model determined in the next section.

2.2. RSS-based in body localization using the
centroid algorithm

In RSS-based positioning, energy values measured by
the sensors placed on the body and the location of the
sensors are used to obtain the localization of the
capsule. The centroid algorithm used in positioning
calculation has some similarities to the calculation of
the center of the gravity for an object [29]. In this
model, the energy intensity value measured by all
sensors is associated with their location and the energy
intensity center is calculated. Later, the position of this
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center point is determined as the position of the
transmitter capsule antenna. In order to derive the RSS
based mathematical model, the following template was
proposed.

;S Xs (E)™ |

)

“He) O
Z, (B)"

where ()Zk, Y., Z, ) are the estimated coordinates of k-

th transmitting antenna in the small intestine,

(XSi Y0 Zs, ) are the coordinates of i-th sensor on the

body, E,; is energy density which computed at Eq. (2)
for i-th sensor. Also az[ax,ay,az} is defined as

exponent that gives nonlinearity for all coordinates and
N is the total number of sensors with the highest energy
used at model. With this model, the position of the
antennas in the intestine were estimated by the known
positions of the sensors and the energy density values
obtained from these sensors.

The energy density values obtained from the point
sensors were arranged in order of magnitude for
effective localization for each transmit antenna
position. Then N sensors with the highest energy
density values were selected from the sorted data set.
Thus, in the estimation of the antenna position, the
effect of sensors with higher energy density values
were higher, while those with lower energy density
were ignored. In addition, the vector of exponents &,
which model the nonlinear effects of the human body
environment on energy density [19], increases the
sensitivity of the RSS-based model. There are different
types of tissues in the body and the behavior of each
one is frequency dependent. This makes the human
body extremely nonlinear from the perspective of
electromagnetic wave propagation [19]. For this
reason, nonlinearity parameter was added to the
proposed model and the results were examined. In the
next section, the effect of @ on positioning accuracy is
examined in more detail. The performance of the
localization model was evaluated together with range
estimation errors. The localization error can be
calculated using the following equation:

b=y K ) (V) +(z-2) @

where (X,,Y,,Z,) is the real antenna location and &,

is the localization error of k-th antenna location.

3. Results

The results obtained in this article are examined under
three main headings. For the best performance, the
results for the number of sensors, sensor topology and
a parameters are examined. Firstly, how many of the
256 point sensors placed on the body will be used in the
positioning calculation is determined. Then, effect of
the sensors distributed around the body on the
positioning accuracy is examined according to the body
region where the sensor is located. Finally, the effect of
parameter «, described in the previous section, on
positioning accuracy was examined. These 3 topics are
discussed in detail in this section.

3.1. Effect of the number of sensors

As mentioned in the previous sections, energy values
were obtained from 256 point sensors placed on the
body surface. At this point, how many of these sensors
should be included in the algorithm? In order to find the
answer to this question, firstly, the effect of N used in
the Eq. (3) on the localization error were investigated.
While examining the effect of the number of sensors,
a was kept constant [1,1,1]. Considering a to be
constant is only for the purposes of investigating the
effect of the number of sensors (N) on localization. The
relationship between the number of sensor (N) and
localization error is presented in Figure 5. Here, the
effect of using a variable number of sensors for 64
different capsule positions is examined and the RMS
value of 64 capsule localization errors for each N value
is calculated by Eq. (4).

94 T T

| | | | | | | |
101 121 141 161 181 201 221 241 256
Number of Sensors (N)

Figure 5. The relationship between number of point sensors
(N) and localization error

I I I I
1 21 M1 61 81

From Figure 5, it is clearly seen that using a large
number of sensors (N) does not affect the positioning
error after a certain point. There is a 2.6% difference
between using 20 sensors and 256 sensors in the model.
Therefore, N=20 was selected in the following sections
to reduce the complexity of the model. On the other
hand, another important issue is that the X, Y and Z
errors are different in the antenna position estimation.
The next question is: what is the reason for these high
localization errors? To answer this question coordinate
estimation errors are calculated separately and plotted
in Figure 6.
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Figure 6. The relationship between number of point sensors
(N) and coordinate estimation errors

As seen in Figure 6, the highest contribution to the
localization error is from the Y coordinate estimate.
When N parameter set to 20, the total localization error
is 79.77 mm while the X, Y and Z antenna position
estimation errors are 34.62 mm, 69.85 mm and 16.89
mm respectively. To improve these results, we have
noticed that it is not sufficient to just change the number
of sensors, and therefore different processes will be
performed for estimating each coordinate of the capsule
in the following sections.

3.2. Effect of the selected sensor region

As the localization error was very high in the previous
section, we tried to reduce this error with new
approaches. In order to determine the location of the
capsule in the intestine, the region of the sensors were
also taken into account. In other words, the effect of
sensors located in different parts of the body on
positioning performance has been examined. 4
different regions were examined for 256 sensors
distributed around the body. As mentioned in Section
2.1, sensors were distributed around the body with 80
sensors on the front side, 80 on the back, 48 on the right
side and 48 on the left as shown in Figure 7.

In this scenario, the objective is to select 20 sensors to
be used in positioning calculation only from the
specified body regions, not from all sensors around the
body. The sensors to be included in the positioning
calculation in the relevant regions are selected
according to the energy density values. Thus, 20
sensors reporting the highest energy density values are
included in the calculation each time. As a result,
location estimation is made for 64 different capsule

locations and the RMS localization errors obtained are
shown in Table 1.

N
|
Best Energy .
Selective || < Location
—Y Location
Exl EyJ EZJ i
— Z Location
Position
Estimator

Figure 7. The final localization flow diagram

The results of Table 1 indicate that the body region on
which the sensors are placed has a great influence on
the positioning error. The bold marked values in the
table represent the lowest errors obtained in the relevant
coordinate. When the 80 sensors in front of the body
are used, the X position error is 15.45 mm and the Z
position error is 16.24 mm, which means a 55.4% and
3.8% improvement respectively compared to results
presented in Figure 6. Also in case of the 48 sensors on
the left side of the body being used, the Y position error
is 28.14 mm and this provides a 59.7% improvement.
According to the coordinate system given in Figure 4,
the Y coordinate gives the depth information towards
the inside of the body and the positioning error is higher
compared to the X and Z coordinates._This is because
the body is not homogeneous, and the sensor spacing
and number are not the same in the lateral and anterior
planes. On the other hand, it is seen that the Right-side
sensors have a negative effect on the calculation of the
X position and the Back sensors on the Y, Z positions.
As a result, some sensors provide the better results for
some coordinates, while they may have a negative
impact on the other coordinates. Therefore, using all
sensors together doesn't make any sense for localization
estimate. The data taken from the sensors which are
based on the RSS-based measurement were subjected
to a flow diagram as in Figure 7.

The main takeaways from these results so far are as
follows. First, it does not make sense to just use all the
sensors distributed on the body surface, as they do not
all provide measurements at the same quality.

Table 1. Effect of the selected sensor region on the positioning error

RMS Coordinate Estimation Error

Sensor Location

RMS Localization

X (mm) Y (mm) Z (mm) Error (mm)
Front 15,45 85,75 16,24 88,63
Left Side 126,90 28,14 49,17 138,98
Back 39,50 190,87 78,37 210,08
Right Side 187,02 35,34 59,63 199,45
Front + Left Side 35,34 72,71 16,30 82,47
Front + Right Side 19,24 83,47 16,77 87,29
Front + Back 16,19 79,87 16,93 83,24
Left Side + Right Side 85,31 28,97 36,66 97,27
All 34,62 69,85 16,89 79,77




156

The use of a more limited subset (selected in
accordance with the flow diagram of Figure 7 will
result in more accurate estimates of the capsule
location. Furthermore, it is possible to accomplish this
accuracy improvement at a lower overall system cost,
as less on-body sensors will now need to be used.
Having said that, it is possible to improve the accuracy
even further by making adjustments on how the energy
readings from the various sensors are incorporated into
the final location estimate, as will become clear from
the results of the next section.

3.3. The effect of the & parameter

All the data so far has been obtained for
a,=a,=a,=1. As previously mentioned, «

provides a nonlinear characteristic for the mathematical
model. Setting the a parameter to 0 means ignoring
the effect of the energy density at the mathematical
model. Similarly, making the a parameter 1 means
that the energy density will provide a linear effect,
making it >1 shows energy density more effective and
making it <1 energy density less effective.

Some of the antenna locations to examine the effect of
this parameter on the positioning error have been
reserved to test the performance of algorithm. As a
result, antenna locations have been decomposed for 16
and 48 antennas, as previously described in Section 2.1.
Thus, the 16 antenna positions have been used to test
the performance of the algorithm and remaining were
used to derive the a parameters. For each alpha value,
RMS value of error data obtained in 16 different
capsule test positions was calculated. The test positions
of the capsule were previously shown in Figure 3 (green
positions). Figure 8 shows the effect of the parameter
a on the individual positioning error for X, Y and Z.
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Figure 8. Alpha (& ) parameter effect on the coordinate
estimation errors for test points
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At the Figure 8, it was tried to optimize the value of a
between -5 and 5 for the test antenna locations and
optimum results were obtained as «, =042,
a,=1.20,a,=0.64 values. In addition, when the

graph was examined in a wider range between -100 and
100, it was seen that the error remained constant at very
low or very large values of & .

In order to achieve the final improvement rate, these «
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values were used at the test locations as shown in Table
2. As aresult, the RMS localization errors obtained for
the number of N=20 sensors (explained in Section 3.1),
the sensors selected from the body regions shown in
Figure 7 (explained in Section 3.2) and the calculated
optimum ¢ values are given in Table 2.

Table 2. Effect of the ideal a parameters on the positioning
error (o, =[L11] and @, =[0.42,1.2, 0.64] )

RMS(mm) %

Data Type (A a, Improvement
Train Antenna Loc 35,21 33,15 5,85
Test Antenna Loc. 38,19 36,88 3,43
All Antenna Loc. 35,98 34,12 5,17

From the Table 2, we can obviously find that the
inclusion of 3 different alpha parameters in the
mathematical model, improvement of 5.85% and
3.43% was obtained for the training and testing antenna
locations, respectively. Consequently, maximum
RMSE localization error of 36,88 mm has been
achieved.

For a different perspective on these results, we can infer
from Table 1 in Section 3.2 that, the localization error
using all sensors is the 79.77mm. On the other hand, in
the case of using Left-side sensors for Y data and Front
sensors for X and Z data, the localization error falls to
35.98 mm for all antenna locations. Here, it is clear that
a 54.9% improvement in position error of wireless
capsule was achieved. Thus, it can be said that the total
improvement is 57.2% by including the results obtained
in Section 2.2 into the mathematical model.

3.4. Comparison of the proposed algorithm with
the classical centroid algorithm

Although the centroid algorithm is frequently used in
indoor positioning and WSN (Wireless Sensor
Network) scenarios, it is not widely used in in-body
localization. It may be instructive to compare the results
to other UWB-based localization of the endoscopic
capsule in the small intestine operating for the in-body
context. Unfortunately, in the course of our literature
search, we were unable to find any other works except
[30] dealing with UWB-based in-body localization
throuh centroid algorithm that would allow a direct
comparison. In the [30], the path loss model was used
together with the centroid algorithm for positioning, but
the effects of body tissues and sensor topology on
positioning were not studied. In this respect, our study
fills the gap in the literature in terms of both using a
realistic human model and providing capsule
positioning using the RSS data directly in the centroid
algorithm. For these reasons, we compared the
proposed centroid algorithm with the classical centroid
algorithm used in indoor positioning and examined its
performance.

The classical centroid algorithm used in [31, 32] studies
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Figure 9. Localization errors of classical and proposed algorithms

is given as in Eq. 5.

R N X N Y 2 N 7,
X, =>20 ¥ =32 NG
k;N ZN ZN (®)

where N is sensor number, (Xk,\fk, 2k) are the

estimated coordinates of k-th transmitting antenna,
(Xsl Y, 125,) are the coordinates of i-th sensor. This

equation basically calculates the average of the
positions of N sensors with the best energy value. While
comparing the performance with the classical centroid
algorithm, the energy density values of 256 sensors
around the body were measured for each capsule
position, and the positions of the 20 sensors with the
strongest energy density were used. As a result, the
RMS positioning errors of the proposed centroid
algorithm and the classical centroid algorithm for 64
capsule positions are shown in Figure 9. As can be seen
in the Figure 9, errors are higher in the classical
centroid algorithm. In terms of RMS values of X, Y,
and Z localization error, the error values of the
proposed centroid algorithm are 59.5%, 58.8% and
3.9% less than classic centroid algorithm, respectively.
In another comparison, the cumulative probability
function of the distance estimation errors was obtained
as in Figure 10.

\—Proposed Centroid Algorithm|
—Classic Centroid Algorithm

I I I I I I I I I |
40 50 60 70 80 9 100 110 120 130
RMS Distance Estimation Error (mm)

Figure 10. Comparative CDF values of localization errors
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When Figure 10 is examined, the distance estimation
error of the classical centroid algorithm is much higher,
for example, the distance estimation error with 80%

probability is below 44mm for the proposed centroid
algorithm, while the error in the classical algorithm is
below 104mm under the same conditions.

We end this section with comments as to how the
techniques outlined in this paper can be applied in
practice. If this technique is used in real life, it is
possible to localize the capsule that moves within the
intestine with a low error with the sensor set physically
placed on the body and the simple centroid algorithm.
The proposed Centroid algorithm implementation is
simple, has low computational load and provides
positioning with only energy density measurements.
The disadvantage of this algorithm is that if the sensor
positions are measured incorrectly, the positioning
performance will be greatly reduced.

4. Conclusion

In this paper, we have presented a detailed study on a
new RSS-based mathematical model applicable for
UWB-based wireless capsule localization in the small
intestine. Relationships for the mathematical model
parameters, namely the N sensor number, the exponent
a and the energy density have been presented. We
have used the proposed mathematical model to
determine the optimal location and number of the
received signal sensors to improve localization
accuracy. The results indicate that usage of a large
number of sensors distributed all over the body surface
has no beneficial impact on positioning accuracy, as all
the sensors will not provide measurements at the same
quality. Opportunistic deployment of a lesser number
of sensors in certain parts of the body (such as the front
and left sides of the torso), are seen to result in a
reduction of the overall localization error, and will no
doubt reduce the overall system-cost. In addition, the
performance of the proposed method was compared
with the classical centroid algorithm and more than
50% improvement was achieved. These results shed
light on precise, cost-effective positioning of the
wireless endoscopy capsule in the gastrointestinal tract
with a simple RSS technique in the future.
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solutions.

In this research, we use operational matrix based on Genocchi polynomials to
obtain approximate solutions for a class of fractional optimal control problems.
The approximate solution takes the form of a product consisting of unknown
coefficients and the Genocchi polynomials. Our main task is to compute the
numerical values of the unknown coefficients. To achieve this goal, we apply
the initial condition of the problem, the Tau and Lagrange multiplier methods.
We do error analysis as a means to study the behaviour of the approximate

1. Introduction

In the real world, Optimal control problems are
concerned with the effective allocation of limited
resources, with the main objective of achieving
the set goals. A classic example will be how a
firm can use the limited budgets or labour hours
of its employees with an overall objective of min-
imizing costs and maximizing revenue.

Fractional optimal control problems (FOCPs) are
an extension of the optimal control problems
[1-3]. In an optimal control problem, the restric-
tions are presented as integer order differential
equations. On the other hand, in a FOCP, the
restrictions are in the form of fractional differen-
tial equations.

Thus, optimal control problems are subsets of
FOCPs. Imposing specific conditions on an
FOCP yields the optimal control problem. As in
the fractional and integer order derivatives sce-
nario, there is a general consensus that models

*Corresponding Author
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formulated from FOCPs capture real world phe-
nomenon more effectively that the models con-
structed from Optimal control problems. How-
ever, one major drawback with FOCPs models
is that they are cumbersome to solve. Gener-
ally, we solve FOCPs either indirectly or directly.
Methods that solve indirectly convert the original
problem into a different state, for example into
a boundary value problem in Pontryagin’s maxi-
mum principle. Directly solving an optimal con-
trol problem involves approximating its solution
numerically.

Polynomials play a crucial role in most numerical
methods for approximating differential equations.
Some of them that we frequently make use of are,
Legendre polynomials [4},5], Fibonacci polynomi-
als [6], Bernstein polynomials [7], Laguerre poly-
nomials [8], shifted Chebyshev polynomials [9]
and Genocchi polynomials [10].

The application of polynomials has also filtered
through to the numerical approximation of the
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FOPCs. In |11], the authors make of the Le-
gendre orthonormal polynomials to numerically
solve FOCPs, they apply the Legendre-Gauss
quadratic formula and the Lagrange multiplier
method to convert the problem to a system of
equations. Agrawal makes use of the fractional
integration by parts, variational calculus and
the Lagrange multiplier to create Euler-Lagrange
equations in a quadratic numerical scheme that
approximates the solutions of FOCPs [12].

Sweilam and Al-Ajami apply the Legendre poly-
nomials as they use two different approaches to
approximate the solutions of FOCPs [13]. In the
first approach, they approximate the necessary
optimality conditions associated with the Hamil-
tonian. Then, in the second approach, they em-
ploy the trapezoidal rule and the Rayleigh-Ritz
to formulate a system of equations.

Rabiei, Ordokhani and Babolian applied the
Bernoulli polynomials together with the Newton
iterative method to approximate the solutions of
one and two dimensional systems of FOCPs [14].
The same authors used the Boubaker polynomials
to approximate FOCPs [15].

This research seeks to make a contribution to-
wards the direct solution of FOCPs. In essence,
we approximate the solution of the FOCPs
through the use of Gennochi polynomials.

We divide our work into sections that address dif-
ferent aspects of the research. Section two deals
with definitions and theorems that lay the nec-
essary mathematical foundation. Section three
presents our main results, we concisely describe
our suggested numerical scheme. We substantiate
our proposed scheme by giving practical examples
in section four. Detailed explanations that cover
our research findings are provided in the last sec-
tion.

2. Mathematical framework

This section of the paper lays some mathematical
background for the next section. We give some
definitions and theorems that will be applied in
section three.

Definition 1. The Genocchi polynomial, Py(t),
of degree q is defined as,
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g9 = 2(1 —29p,, g4 and B, are Genocchi and
Bernoulli numbers respectively.

The Genocchi polynomials exhibit some of the fol-
lowing properties,

2(—1)qla!

() Jo PaltPa(t)dt = =S ata g.0> 1

(ii) Py(t) = qPy-1(t), q=1.

(@ q<d,
iii) P, (t) =
(iil) Pg " (t) dl(fl)gq_d, > d
(iv) Py(1) +Py(0) =0, ¢ > 1.

Definition 2. The Caputo fractional derivative
of order v acting on xz(t) is defined as,

D]z(t) =

t (T
{p(ql_fy)fo (t_T)(H)ww dr,q—1<~v<gq

2 (1), v =q.

Theorem 1. Let f(t) € L?[0,1],

Pt) = [Pi(t),Pa(t), -, Pn(@)]" and C =
[c1,¢2,- -+ ,en]T, then we can approzimate f(t) in
the form,

N
F&) = > xuPs(t) = CTP(), (2)
b=0

with C = (P(t), P(t)) " {f(t), P(1)),
where (.,.) denotes an inner product over the de-
fined interval.

Theorem 2. Suppose that

Q. = span{Pi(t),Pa2(t),--- ,Pn(t)} C H =
L20,1], and s(t) € CTT0,1]. If s,(t) is the best
approximation to s(t) out of ., then an analyti-
cal expression for the error can be expressed as,

Iz 1 5
(g+1)! V2¢+3 3)

[|'5(t) = 54(t) [|2<

Where p = maxcpo] | sl () |.

Proof. We consider the Taylor series,

s1(t) = s(0)+s(0)t + 3”(0);2! 4.
t4
+ 5@ (0)5. (4)

Since s4(t) is the best approximation of s(t) in 2,,
we have,



162 H. Tajadodi, H. Jafari, M. N. Neube / IJOCTA, Vol.12, No.1, pp.160-168 (2022)

I's(t) = sq(t) [l < | s(t) = s1(2) |2

= s - i) P i)
< ([ (i) )
) </0 Petar)

o 1
(q+1)!'\2¢+3
lim

i s(0) = 54(0) 2= 0.
This completes the proof. O
Theorem 3. Given P(t) = [Pi(t), P2(t), -,

Pn ()], then the N x N operational matrix of the
derivative D,

N |=

Therefore, we have

P'(t) = DP(t), (5)
is given as,
[0 0 0 0 0 0]
2 00 0 0 O
03 0 0 0 O
D—=1|0 0 4 0 0 0 (6)
0 . N—1 0 0
0 00 0 0|

Corollary 1. The ¢ order derivative opera-
tional matrix is represented as,

P () = DIP(1). (7)

Lemma 1. If f =1,...,[v]| —1, then the deriva-
tive of order v acting on Genocchi polynomials is
gilven as,

DYPs(t) =0, (8)

[v] denotes the ceiling of 7y, this is the least inte-
ger that is greater than ~y.

Theorem 4. The Caputo derivative of P(t) with
order v can be approrimated as,

DYP(t) ~ Z7P(t), 9)

where Z7 is called the operational matriz of Ca-
puto derivative based on P(t).

0 0 .0
b 0 0
o Zd 1 Qna Tl Qe o Tl Qv
Zd:m Qia iy Yo e YV
| Sl Wi Silry Qv Yl ONNd
(10)
Proof.
d i! 9f—d
Y v4d
DYPy(t) Z(:) G o Dt
Y e ey
(f—dTd+1-79)

d=[~]

The term t%~7 is approximated in the form of a
product that consists of coefficients and Genocchi
polynomials,

N
=" xowPo(t),

d=T[v],---,f (12)
b=1
Inserting in gives,
DYP(1)
N f
D D
—d)! — ’
=\ (f—d)T(d+1—7)
X Py(t)
N f
= > D Qppa| Pe(), (13)
b=1 \d=[v]
where,
_ J195-d
Drva = ropm(ar et Y
Eq. can be evaluated into the form,
D'Y'Pf(t)
Z Q97,10 Z Qry2,
d=[~] d=[~]
f
Z Qrnva| Pb), (15)
=[]
=[,...,N
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Applying Lemma |1} and Eq. completes the
proof. O

Lemma 2. If H denotes a Hilbert space and n is
an arbitrary element of H, let V. = {71, 72,...,Tn}
be a closed subspace of Hilbert space whose 1y is
the unique best approximation ton out of V.. Then

Il = G e
with,
Gram(n, 11, T2, ...,Tq) =
(mymy () (n,7q)
o o) e
(o) (Tm) e ()

Proof. Kreyszig, 1978 [16].

Lemma 3. If sy is an approximation of s €
L2[0,1], then [17],

N
s(t) = sn(t) =Y 5qPy(t) (18)
qg=1
we define
1
L(s) = /0 () — sy, (19)
such that,
Jim Ly(s) =0 (20)

Theorem 5. The fractional differentiation ma-
triz has an error that is bounded as,

f
flgr—a
y
| Wy <] Z F—d)T(d+1- )\

Gram(t®=, Py(t), ..., Px(1)\ 2
( Gram(Pi(1), ... Px (1) ) (21)

WY = DYP(t) — ZVP(t), (22)

W7 is composed of individual elements that are
represented as,
W = (W],

g=1,---,N. (23
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Proof. Taking into consideration both Eq.
and Lemma [2] yields,

N
| ¢4 — Z Xb,dPo(t)

b=1
_ (Gmm(td—v,m(t), . ,PN(t))f
Gram(Py(t),...,Pn(t)) o
Therefore, we have
| W [[=[ DYP(t) — Z27P(1) |
<| i 195 ‘
S A Tk 1= 7)
N
x || ¢ — ZXb,dpb(t) |
b=1
f
Jlgf—d
_Z F=amd+i=7)
Gram(z?=7, Py (t) ,Pn(t)) 2
8 ( Gram(Py(2), ..., Px (1)) )
(25)
|

3. Methodology

This section constitutes the main results of this
research, we discuss the algorithm of our numeri-
cal technique.

We attempt to approximate the solution of the
problem,

min K = /0 Lm@). ) (26)
with the system dynamics,
Amn(t) + BD/m(t) = f(t,m(t),r(t)),
0<y<1, (27)
and the initial condition,
m(0) = my, (28)

A, B # my denote fixed real numbers, m(t) and
r(t) are state and control variables respectively.
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We express both the state and control variables
as a product of coefficients to be computed and
Genocchi polynomials,

m(t) ~ MTP(t), (29)
r(t) ~ RTP(t). (30)
MT and RT are expressed as,
MT:[m0,~' ,my], (31)
RT: [7”0,'-- ,TN]. (32)

Introducing the derivative operator @ in (29)
means,

DYm(t) = XTZ27P(t). (33)
Substituting and in gives,
min K ~ / (t, MTP(t), RTP(t))dt. (34)

Substituting (29) and in , thereafter ap-
plying and (33), we get,

AMTDP(t) + BMTZ7P(t)
= f(t, MTP(t), R"P(1)),

(35)

Substituting in the initial condition

gives us,

MTP(0) = my. (36)

We note that is an equation with unknowns
in MT.

We deduce the residual R(¢) from as,

R(t) = AMTDP(t)+ BMTZ7P(t)
—f(t, MTP@t),RTP(t). (37

We then create a system of N — 1 equations
through the application of the Tau method as,

/ CR()Py(t)dt
0

The number of equations from and one equa-
tion from are not enough to match the num-
ber of unknowns in M7 and RT. Thus addi-
tional equations are required, we will apply the

b=1,--- ,N—1. (38)

0<vy<1.
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Lagrange multipliers method to come up with
more equations.
We state the Lagrange function as,

#3000 [ ROP@OE, (39)
=1}
where A = [Ag, -+, A N]T are Lagrange multipliers

to be determined. Imposing the extremum condi-

tions on yields,

oK, ok _ ok
8mb N 81‘1, N 8)\1, -
b=1,...,N —1. (40)

Combining , equations from and equa-
tions from , we get the sufficient number of

equations that match the number of unknowns in
MT and RT. Thus, we are able to approximate

m(t) and r(t) in and respectively.
4. Illustrative examples

We support the concepts discussed in the previ-
ous section through the solution of problems and
some comparison with established solutions.

Example 1. Consider the following FOCP [11,

1):
1 /1
min K = 2/ 3m?(t) + r(t)dt, (41)
0
subjected to the dynamical system,
) 3
—m(t) + ZDVm(t) =m(t) —r(t) (42)
m(0) =1
If v =1 the solution of . is
m(t) = e* (3 +et) 713 4 1)
r(t) =3 (3 +et) et —1)  (43)

Figure [1| compares with our approximate so-
lution, as ~ approaches 1, our approximate solu-
tion agrees with .

Figure [2| Table [I] and Table [2] display absolute
errors under different conditions for Example 1.
We realise that as the value of N increases, then
accuracy of the proposed scheme improves.
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Example 2. Suppose we have the FOCP [15],

1
i = r(t) —m 2
min K = /0 (r(t) — m()2dt,  (44)

subjected to the dynamical system and the initial
condition,

n(t) + D'm(t) = r(t t) + 3 61+
m(t) + DVm(t) = r(t) —m(t) + A ey
m(0) =0, (45)
for v =1,
!
m(t) =r(t) = — (46)

Comparison of with our approximate solu-
tion is depicted in Fig. Fig. Table [3] and
Table @ demonstrate the behaviour of absolute
errors for Example 2 under different conditions.

As we increase the number of polynomials used
for approximation, the accuracy improves.
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t

(a) Exact and approximation solutions of m(t).

0.5FT
oal * y=0.5 ___ Exact 1
m y=0.7 ___ Exact
sk A y=09 ___ Exact
02+
0.1
0.0 ] |

0.0

0.2

0.4

0.6

t

(b) Exact and approximation solutions of r(t).

Figure 3. Exact and approximation
solutions of m(¢) and r(t) for N =5
in Example
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Table 1. The absolute errors of m(t) and r(¢t) for v = 1 for Example

m(t)

r(t)

=5

=8

N =10

N =5

N =28

N =10

0.1
0.2
0.3
0.4
0.5
0.6
0.7
0.8
0.9

1.09006 x 10~ %
7.93386 x 107
1.74739 x 10~4
1.03393 x 104
4.98148 x 107
1.59367 x 1074
1.42128 x 1074
8.67009 x 106
1.15034 x 10~*
5.31549 x 106

9.57294 x 1078
7.4338 x 1079
1.3894 x 107
1.43259 x 1078
1.44398 x 1077
5.32508 x 10~
1.37905 x 10~7
1.38793 x 1078
9.10652 x 108
2.62501 x 10712

2.39863 x 10710
3.53015 x 10710
2.8304 x 10710
1.18485 x 1010
3.95863 x 10710
1.39608 x 1010
2.71924 x 10710
3.45382 x 10710
2.48459 x 10710
3.58774 x 10712

2.66755 x 1073
3.68719 x 1073
4.50409 x 10~%
2.58382 x 1073
3.31745 x 1073
1.52384 x 1073
1.56668 x 103
3.62268 x 1073
1.52344 x 1073
8.3610 x 103

2.06794 x 10~16
2.9584 x 1076
3.37535 x 107
2.63025 x 106
2.17556 x 1077
2.64159 x 106
8.12583 x 108
2.86573 x 1076
2.2886 x 1076
8.96794 x 106

7.17614 x 1077
2.04521 x 10~
6.10702 x 10~
9.10892 x 10~?
3.87368 x 10710
8.25309 x 10~
7.24176 x 1079
1.20762 x 1079
6.15546 x 1079
3.51907 x 1078

Table 2. Absolute errors of K at v = 1 for Example

N

N=5

N=28

N =10

K —Kn|

3.33043 x 10~

1.37542 x 10710

1.79479 x 10712

Table 3. Absolute errors of J at N = 5 for different values of v in Example

v=0.5

v=0.7

v=20.9

t

N=5

N =28

N=5

N =28

N=5

N =38

0.1
0.2
0.3
0.4
0.5
0.6
0.7
0.8
0.9
1

8.67932 x 10 °
7.09407 x 107°
1.45414 x 1074
8.61693 x 10~°
3.89408 x 10~°
1.31492 x 1073
1.20904 x 104
7.05935 x 106
1.06771 x 1074
1.2497 x 1075

1.77534 x 107F
6.42261 x 10~7
1.58479 x 106
8.70422 x 1077
1.54044 x 106
5.31372 x 1077

1.43896 x 1076

5.49734 x 10~7
7.65855 x 1077

6.52598 x 108

6.01988 x 10°°
4.44603 x 10~°
9.8158 x 107
6.18471 x 105
2.20596 x 10~°
8.71043 x 105
8.32356 x 1075
7.62429 x 106
7.06895 x 10~°
9.58809 x 106

8.3122 x 10~

2.73675 x 1077
7.62797 x 1077
3.98654 x 10~7

7.4929 x 107

2.32235 x 107
6.87549 x 107
2.54608 x 10~7
3.60429 x 1077
3.49445 x 1078

2.14671 x 107
1.36285 x 10~°
3.35696 x 10~°
2.30861 x 1075
5.01391 x 106
2.84443 x 10°
2.92973 x 1075
5.06112 x 106
2.22565 x 10~°

1.64419 x 1076

1.89079 x 107
5.31956 x 108
1.81782 x 1077
8.21489 x 108
1.77558 x 10~7
4.25814 x 10~8
1.60014 x 1077
4.81956 x 108
8.56972 x 1078
2.96755 x 1079

Table 4. Absolute errors

of £ at N =5 for different values of v in Example

N

v=0.5

v=0.7

v=0.9

y=1

IK — Kn|

2.25994 x 10731

4.99374 x 10

—30

9.95394 x 10~32

1.44241 x 10731

1.x10710 |-

8.x10717 -

6.x10717

4.x10717

2.x10717

(=

0.6
t

0.8

12x1071%

1.x1071%

8.x1071

6.x10716

4.x10716

2.x10710

(a) Absolute errors of m(t).

t

(b) Absolute errors of r(t).

Figure 4. Absolute errors of m(t)

and

r(t) for N

Example @

5 and v =

1 for

Example 3. We intend to approzimate the solu-

tion of the FOCP [1),

min K= /m1 —1—t2) (ma(t) — 1
—3)° + (r(t

restricted to the conditions,

3
() + DS (1) = ma(t) + r(t) + 5 VA,
1
1ma(t) + D%Pmy(t) = gml(t) 51\6/7?152 —
m1(0) =0, ma(0) =0,
whose exact solution is,
mi (t) =1+ t%,
mg(t) = \/7575,
1
r(t) = 5;@ VB,

(t) — 0.7572 +¢2)2dt,

[\)

Graphical comparisons of our approximate solu-
tion and is depicted in Fig. and fig. @
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The absolute errors between and the approx-
imate solution are displayed in Table [5| and Table
[6l Generally, the accuracy of the approximate so-
lution improves with increasing N.

20F ‘ ‘ ‘ ‘ 7

S P - Approx
&

0.0 0.2 0.4 0.6 0.8 1.0

t

(a) Exact and approximation solutions of m(t).

0.8+

0.6
--- Approx

(1)

0.4F

02

0.0 £ " . . . .
0.0 0.2 0.4 0.6 0.8 1.0

t

(b) Exact and approximation solutions of r(t).

Figure 5. Exact and approximation
solutions of m1(t) and ma(t) for N =
5 in Example

0.5
041

031

r(t)

021

0.1

0.0 . . . . Exact
0.0 0.2 04 0.6 0.8

Figure 6. Exact and approximation
solutions of r(t) for N = 5 in Exam-

ple

5. Conclusion

We demonstrated how to apply the Genocchi
polynomials in the approximation of FOCPs. The
developed technique proved to give accurate and
consistent results for both the state and control
variables. Computed errors between our approxi-
mate solutions and the analytical solutions of spe-
cific problems were negligible, proving the accu-
racy of our suggested scheme. Even though the

main purpose of this research was on optimal con-
trol problems of fractional order, imposing appro-
priate conditions on our solutions to fit that of in-
teger order gave expected results, confirming the
reliability of our approach. In light of the results
emanating from this work, we are of the view that
it is a worthwhile adventure to pursue the use of
other polynomials in optimal control problems.
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In this paper, our aim is to obtain a new generalization of the well-known
Rhoades’ contractive condition.
S-normed space. We extend the Rhoades’ contractive condition to S-normed
spaces and define a new type of contractive conditions. We support our theo-
retical results with necessary illustrative examples.

To do this, we introduce the notion of an

() er |

1. Introduction

Metric fixed point theory is important to find
some applications in many areas such as topol-
ogy, analysis, differential equations etc. So differ-
ent generalizations of metric spaces were studied
(see 1], [2], [3], [4], [5], |6] and [7]). For exam-
ple, Mustafa and Sims introduced a new notion
of “G-metric space” [6]. Mohanta proved some
fixed point theorems for self-mappings satisfying
some kind of contractive type conditions on com-
plete G-metric spaces [5].

Recently Sedghi, Shobe and Aliouche have defined
the concept of an S-metric space in [7] as follows:

Definition 1. [7/ Let X be a nonempty set and
S: X x X xX —[0,00) be a function satisfying
the following conditions for oll x,y,z,a € X :
(S1) S(x,y,2) =0 if and only if x =y = z,

(S2) S(z,y,2) < S(w,2,a)+5(y,y,a)+5(z, 2, a).

Then § is called an S-metric on X and the pair
(X,S) is called an S-metric space.

Let (X, d) be a complete metric space and T be a
self-mapping of X. In [8], T is called a Rhoades’
mapping if the following condition is satisfied:

*Corresponding Author
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(R25) d(Tz,Ty) < max{d(z,y),d(z,Tz),

d(y,Ty),d(x, Ty),d(y, Tx)},

for each z,y € X, x # y. Any fixed point result
was not given for a Rhoades’ mapping in [§]. Since
then, many fixed point theorems were obtained by
several authors for a Rhoades’ mapping (see [9],
[10] and [11]). Furthermore, the Rhoades’ con-
dition was extended on S-metric spaces and new
fixed point results were presented (see [12], [13]
and [14]). Now we recall the Rhoades’ condition
on an S-metric space.

Let (X,S) be an S-metric space and T be a self-
mapping of X. In [12] and [14], the present au-
thors defined Rhoades’ condition (S25) on (X,S)
as follows:

(S25) S(Tx,Tx,Ty) < maz{S(z,x,y),
STz, Tz, x),S(Ty, Ty, y),
S(Ty? Ty7 x)? S(T:E’ T:E’ y)}’

for each =,y € X, = # v.
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In this paper, to obtain a new generalization of
the Rhoades’ condition, we introduce the notion
of an S-normed space. We give some basic con-
cepts and topological definitions related to an S-
norm. Then, we study a new form of Rhoades’
condition (R25) on S-normed spaces and obtain
a fixed point theorem. In Section [2, we introduce
the definition of an S-norm on X and investigate
some basic properties which are needed in the se-
quel. We investigate the relationships among an
S-norm and other known concepts by counter ex-
amples. In Section [3| we define Rhoades’ condi-
tion (NS25) on an S-normed space. We study a
fixed point theorem using the condition (NS25)
and the notions of reflexive S-Banach space, S-
normality, closure property and convexity. In Sec-
tion [4] we investigate some comparisons on S-
normed spaces such as the relationships between
the conditions (NR25) and (NS25).

2. S-normed spaces

In this section, we introduce the notion of an S-
normed space and investigate some basic concepts
related to an S-norm. We study the relationships
between an S-metric and an S-norm (resp. an
S-norm and a norm).

Definition 2. Let X be a real vector space. A
real valued function ||.,., .|| : X x X x X — R is

called an S-norm on X if the following conditions
hold:

(NS1) [lz,y, 2 = 0 and ||z,y,z[| = 0 if and only
ife=y=2=0,
(NS2) [Aa, Ay, Azl = [N 2,9, 2] for all A € R
and x,y,z € X,
(NS3) [lz + 2",y + ¢,z + || < [0,2,2]| +
||07y7$/’| + ||07 Z7y/H nf(){r1 all :l:7y7 Z7m/?y,7 Z, E X'

The pair (X, ||.,.,.||) is called an S-normed space.

Example 1. Let X =R and ||.,.,.|| : X x X X
X — R be the function defined by

2,9, 21| = |2 + [y] + |2,

for all z,y,z € X. Then (X,|.,.,.]|) is an S-
normed space. Indeed, we show that the function
II., -, .|| satisfies the conditions (NS1), (NS2) and
(NS3).

(NS1) By the definition, clearly we have
lz,y,z|| > 0 for all x,y,z € X. If ||x,y,z| =
lz| + |y| + |2| = 0, we obtain x =y =2z =0.

(NS2) Let z,y,z € X and A € R. Then we have
1Az, Ay, Az|| = [Ax| + |Ay| + [Az]
= Az + ATyl + Al ]=]
= Al (|z] + [yl + [2])
= A=, y, 2.

(NS3) Let x,y,2,2',y,2" € X. Then we obtain

|z +2 y+y,z+7 | =|z+2|+ |y + ]
+ |z + 7|
< x|+ ‘x” + |yl + ‘y/’
+ |z + ||
< 0] + || + |2
+10] + |y| + ||

+101+ |2+ [y/]

= HO,JJ,Z’H + ||0,y,z'|]

+10, 2,4/l
Consequently, the function ||.,.,.| satisfies the
conditions (NS1), (NS2), (NS3) and so
(X, s+ -]l) is an S-normed space.

Now, we show that every S-norm generates an
S-metric.

Proposition 1. Let (X, ||.,.,.||) be an S-normed
space. Then the function S : X x X x X — [0, 00)
defined by

S(m,y,z):Hx—y,y—z,z—xH (1)

is an S-metric on X.

Proof. Using the condition (NS1), it can be eas-
ily seen that the condition (S1) is satisfied. We
show that the condition (S2) is satisfied. By
(NS3), we have

S(xayaz) = Hx—%y—%Z—xH

<0,z —a,a—x||+ 0,y —a,a -y
+ 0,2 —a,a — z||
= S(x7 x? a) + S(y7 y7 a) + S(Z’ Z’ a)’

r—a+a—y,y—a+a—=z
,z2—ata—x

for all x,y,z,a € X.

Then, the function § is an S-metric and the pair
(X, S) is an S-metric space. O
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We call the S-metric defined in as the S-metric
generated by the S-norm ||.,.,.|| and denoted by
SiL)-

Corollary 1. FEvery S-normed space is an S-

meltric space.

Example 2. Let X be a nonempty set, (X, d) be
a metric space and S : X x X x X — [0,00) be
the function defined by

S(z,y,2) = d(z,y) + d(x, z) + d(y, 2),

for all x,y,z € X. Then the function S is an
S-metric on X [7].

Let X = R. If we consider the usual metric d on
X, we obtain the S-metric S defined as

S(x,y,z):|m—y|—|—|x—z[—|—|y—z|,

for all xz,y,z € R. Using Proposition |1, we see
that S is generated by the S-norm defined in Fz-
ample[]. Indeed, we have

S(z,y,2) =
= |z —y|l+|y—z[+|z— 2

Hx—y,y—z,z—xH

= lz—yl+lz—z[+ly—2|
= d(z,y) +d(z,z) +d(y, 2).
forall xz,y,z € X.

Lemma 1. An S-metric S generated by an S-
norm on an S-normed space X satisfies the fol-
lowing conditions

(1) S(z+a,y+a,z+a) =8(z,y,2),
(2) S(Az, Ay, \z) = [N S(,y,2),

for each x,y,z,a € X and every scalar .

Proof. The proof follows easily from the Propo-
sition [l O

We note that every S-metric can not be generated
by an S-norm as we have seen in the following ex-
ample:

Example 3. Let X be a nonempty set and the
function S : X x X x X — [0,00) be defined by

0 ;
sto )= { |

ifr=y=z

;. otherwise ’

for all x,y,z € X. Then the function S is an
S-metric on X. We call this S-metric is the dis-
crete S-metric on X. The pair (X,S) is called
discrete S-metric space. Now, we prove that this
S-metric can not be generated by an S-norm. On
the contrary, we assume that this S-metric is gen-
erated by an S-norm. Then the following equation

should be satisfied :

S(I7y7z) = ||33—?/,y—2a2—55||7

forallz,y,z € X.

If we consider the case © =y # z and |\ # 0,1
then we obtain

S(Azx, Ay, \z)
=0,Ay — 2),A(z — )| =1
# A S(z,y,2)
= A0,y — 2,2 —z[| = |A],

which is a contradiction with (NS2). Conse-
quently, this S-metric can not be generated by an
S-norm.

We use the following result in the next section.

Lemma 2. Let (X, |.,.,.]|) be an S-normed space.
We have

10,2 —y,y — 2] =110,y — =,z -y,

for each x,y € X.

Proof. By the condition (NS3), we get
10,0, 0[ + /0,0, 0]
10,y —z, -yl (2)

0,y —z 2 —yl| =
and
10,0, 0[[ + {0, 0, 0]

Using and we obtain |0,z —y,y — x| =
10,y =z, @ —yl|. O

”Ovyil‘axiyu <

‘We recall the definition of a norm on X as follows.

Let X be a real vector space. A real valued func-
tion ||.|| : X — R is called a norm on X if the
following conditions hold:

(N1) [jz|| > 0 for all z € X.

(N2) [|z|| = 0 if and only if x = 0 for all x € X.
(N3) [[Az|| = |A|||z]| for all A € R and z € X.
(N4) [l +yll < [[=]] + [ly[| for all z,y € X.

The pair (X, ||.||) is called a normed space.

We show that every norm generates an S-norm.
We give the following proposition.

Proposition 2. Let (X, ||.||) be a normed space
and the function |.,.,.]] : X x X x X — R be
defined by

2z, y, 2l = llzll + [yl + 1[=1], (4)
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for all z,y,z € X. Then (X,|.,.,.]|) is an S-
normed space.

Proof. We show that the function ||., ., .|| defined
in satisfies the conditions (NS1), (NS2) and
(NS3).

(NS1) It is clear that ||z, y, z|| > 0 and ||z, y, z|| =
Oifand only if x =y =2 =0.

(NS2) Let A € Rand z,y,z € X. Then we obtain

1Az, Ay, Az|| = [[Az]] + |Ay]| + [[Az]]
= (ALl ATy [ AT 1=l
= (ALl + Nyl + 1=1)
= [Alllz,y, 2.

(NS3) Let x,y,2,2",y, 2" € X. Then we obtain

lz+2",y+v, 2+ 72

=z +2" +ly+ 9l + |z + 2|

< lll -+ 2"+ Nyl + [yl + 21+ 112
= (100 + (]| + [Izll + O[] + [ly]|

+ [l + 1ol + llz[l + 1/l

= 10,2, 2’| + [0, y, 2| + [0, 2, ¢/]|.

Consequently, the function |.,.,.|| satisfies the
conditions (NS1), (NS2), (NS3) and so
(X, |l-,-,-l) is an S-normed space. O

We have proved that every norm on X defines an
S-norm on X. We call the S-norm defined in ({4))
as the S-norm generated by the norm ||.|. For
example, the S-norm defined in Example [T]is the
S-norm generated by the usual norm on R.

There exists an S-norm which is not generated by
a norm as we have seen in the following example.

Example 4. Let X be a nonempty set and the
function ||.,.,.|| : X x X x X — R be defined by

lz,y, 2| =[x — 2y — 22| + |y — 22 — 22|
+ |z — 2y — 2z,

for all x,y,z € X. Then, the function |.,.,.|| is
an S-norm on X, but it is not generated by a
norm.

Now, we show that the conditions (NS1), (NS2)
and (NS3) are satisfied.

(NS1) By the definition, clearly we obtain
lz,y, 2| > 0 and ||z,y,z|| = 0 if and only if
r=y=z=0 foralzxyzeX.

(NS2) We have
Az, Ay, Az|| = [Ax — 2Dy — 2)z|
+ [A\y — 2z — 2)z|
+ [Az — 2y — 2)\z|

|z — 2y — 22|
=[N\ +]y— 22— 22|
+ |z — 2y — 2z|

= [Alllz,y, 2],

forall N e R and x,y,z € X.

(NS3) Let x,y,z,2',y, 2 € X. Then we obtain
e+ y+y', 2+ 7|
= ’x+x'—2y—2y/—2z—22/’
+ly+y — 2z — 22" — 22— 27|
+’z+z’—2y—2y’—2x—2x'|
< ‘23:4—22" + |a: — 2z"
+ |2 — 22| + |2y + 27/
+ |y — 22! | + |2 — 2y
+ 22+ 2¢/| + |z — 2¢/|
+ ‘y'—Qz‘
= 10,2, 2'[| + (|0, y, 2[| + 1|0, 2, 3]

Consequently, the function |.,.,.|| is an S-norm
on X.

On the contrary, we assume that this S-norm is
generated by a norm. Then the following equation
should be satisfied

[z, y, 2l = llzll + [lyll + (=1,

forall x,y,z € X.

If we consider ||z,0,0| and ||x,z,0| then we ob-
tain

[, 0,0[] = [l]| = || + [22] + [22] = 5 |2|,
2, 2,0} = 2[z] = [z[ + 2] + |42| = 6 ||

and so ||z|| = 5lz| and ||z|| = 3|z|, which is a
contradiction. Hence this S-norm is not gener-
ated by a norm.

Now we prove that every S-norm generate a norm.

Proposition 3. Let X be a nonempty set,
(X, .- -]l) be an S-normed space and the func-
tion ||.|| : X — R be defined as follows:

HxH = HvaaOH + H0,0,.T”,
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for all x € X. Then the function ||.|| is a norm
on X and (X, ||.||) is a normed space.

Proof. Using the conditions (NS1) and (NS2),
it is clear that we obtain the conditions (N1),
(N2) and (N3) are satisfied.

Now, we show that the condition (IN4) is satisfied.

(N4) Let x,y € X. By the condition (NS3), we
have

|z +yll = 110,z 4+ y,0[ +[[0,0,z + y]|
= 10,z +y,0[| + /0,0,y + z||
< /0,0,0[ + [0, 2, 0] + (0,0, y||
+ 10,0, 2| + ([0, 0,0[ + [0, 3,0

= [lzll + llyll
Consequently, the function ||.|| is a norm on X
and (X, ||.]]) is a normed space. O

We call this norm as the norm generated by the
S-norm ||., ., .||

Let X be a real vector space. New generaliza-
tions of normed spaces have been studied in re-
cent years. For example, Khan defined the notion
of a G-norm and studied some topological con-
cepts in G-normed spaces [15]. Now we recall the
definition of a G-norm and give the relationship
between a G-norm and an S-norm.

Definition 3. [15] Let X be a real vector space.
A real valued function ||.,., .|| : X x X x X — R is
called a G-norm on X if the following conditions
hold:

(NG1) ||z,y, 2| >0 and ||z, y, z|| = 0 if and only
ife=y=2z=0.

(NG2) ||z, y, z|| is invariant under permutations
of r,y, z.

(NG3) || Az, Ay, Az|| = || ||z, y, 2| for all X € R
and x,y,z € X.

(NG4) |z + 25y + ¢,z + 2| < o,y 2] +
|z’ ', 2| for all z,y,z,2",y, 2 € X.

(NGS5) ||z,y, z|| > [+, 0, 2| forall x,y,z € X.
The pair (X, ||.,.,.||) is called a G-normed space.

Proposition 4. Fvery G-normed space is an S-
normed space.

Proof. Using the conditions (NG1) and (NG3),
we see that the conditions (NS1) and (NS2) are
satisfied. We only show that the condition (NS3)
is satisfied.
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(NS3) Let z,y,2,2',y', 2 € X. Using the condi-
tions (NG2) and (NG4), we obtain

lz+ 2" y+y, 2+ 7|

=(z4+0)+2",0+ (y+y),2 + |

<|lz+0,0,04 2 + ||2",y + ', 2|

=110,0+ 2,0+ 2| + [,y + ¢/, 2]

< [10,0,00 + [0, 2, 2"l + [l2", y, Ol + 1|0, %/, =]

= 10,2, 2'|| + [0, y, 2[| + 1|0, 2, y/||.

Consequently, the condition (NS3) is satis-
fied. [l

The converse of Proposition [4] can not be always
true as we have seen in the following example.

Example 5. Let X = R and the S-norm be de-
fined as in Example [f} If we put x =1, y =5
and z = 0, the condition (NGS5) is not satisfied.
Indeed, we have

Hxay)zH = \$—2y—22]+|y—2x—2z|
+ |z — 2y — 2x|
=23

and

2+ 9,0, 2[| = |z +y — 22| + |22 + 2y + 22|
+ |z — 2y — 2z
= 30.

Hence this S-norm is not a G-norm on R.

Now we give the definitions of an open ball and a
closed ball on an S-normed space.

Definition 4. Let (X,|.,.,.||) be an S-normed
space. For given xq, a1, as € X and r > 0, the
open ball By?(xo,r) and the closed ball Bg? [, 7]
are defined as follows:

lez(l‘o,r) = {y € X Hy*any*alay*QQH < T}
and

Bgf['xﬂvr] = {y €X: Hy_x07y_a17y_a2” < T}'

Example 6. Let us consider the S-normed space
(X, .- -]l) generated by the usual norm on X,
where X = R? and

]l = ll(z1, z2) | = \/2] + 3,
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for all x € R?. Then the open ball B32(zq,r) in

R? is a 3-ellipse given by
B2 (wo,m) = {y € R?: [ly — ol + [ly — a1 + |ly — az] <7}

If we choose y = (y1,v2), vo = (1,1), a1 = (0,0),
az = (—1,—1) in R? and r = 5, then we obtain

yeR?: \/(y1 — 1)2 + (yo — 1)2
VY +ys ;

VW +1)2+ (2 +1)2 <5
(5)

Bgf (CL‘O, ’I") =

as shown in Figure[Id

Now we give the following example using an S-
norm which is not generated by a norm.

Example 7. Let X = R? and the function
I, -] + X x X x X — R be defined as in Ez-
ample[) Then we have

Iz, y, 2|

=l —2y—2z|+ |y — 22 — 22| + |z — 2y — 2z
= /(1 — 2y1 — 221)? + (w2 — 2y — 222)?

+ /(1 — 221 — 221)% + (y2 — 229 — 229)2

+ /(21 — 201 — 221)% + (22 — 292 — 212)2,

for all v = (z1,22), y = (y1,42), 2 = (21,22) €
R2. Then (R?,]|.,.,.||) is an S-normed space. The
open ball B3 (z,7) in R? is

B2 (z0,7) = {y € R* : |ly—z0,y—a1,y—as| <7}

If we choose y = (y1,), 0 = (1,1), ax = (0,0),
as = (—1,—1) in R? and r = 20, then we obtain

B3 (xo,7) = {

as shown in Figure [1Y

+V/9y7 + 9y
+/(3 = 3y1)% + (3 — 3y2)? < 20

y €R?: \/(3y1 +3)2 + (3y2 + 3)? }

(6)

Definition 5. Let (X,|.,.,.||) be an S-normed
space.

(1) A sequence {x,} in X converges to x if

and only if
lim ||0, z, — x,2 — z,| = 0.
n—oQ
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That is, for each € > 0 there exists ng € N
such that

10,2, — z, 2 — x| < e,

for alln > ng.
(2) A sequence {xy} in X is called a Cauchy
sequence if
lm ||z — Tm, Tm — 21, 1 — x| = 0.
n,m,l—oo

That is, for each € > 0 there exists ng € N
such that

”.’Bn — Ty Tm — L, L] — ':UTLH < g,
for all n,m,l > ny.

(3) An S-normed space is called complete if

each Cauchy sequence in X converges in
X.

(4) A complete S-normed space is called an
S-Banach space.

Proposition 5. Fvery convergent sequence in an
S-normed space is a Cauchy sequence.

Proof. Let a sequence {x,} in X be convergent
to z. For each € > 0, there exists ng € N such
that

£
99

10,z — 2,2 — || < 3

for all n > ng. We now show that for each ¢ > 0
there exists ng € N such that

Hxn — Ty Tm — T, L] — xn” <g,

for all n,m,l > ng. Using the condition (NS3),
we obtain

|Zn — Ty T — @, 1 — 24|

T —LT+L =Ty, Tm —
+r -z, —r+ T — TN

< |0, 2, — x,x — zp|| + |0, 2 — x, T — Ty |

+ 1|0, 2 — z, 2 — ]|
<stoti=c
3 3 3 7

Consequently, the sequence {x,,} in X is a Cauchy
sequence. O

The converse of Proposition [5| can not be always
true as we have seen in the following example.

Example 8. Let X = (0,1) C R and the function
|, ] : X x X x X — R be an S-norm gener-
ated by the usual norm on X. If we consider the

1
sequence {x,} = {} on X, then this sequence
n
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(a) The open ball which is corresponding
to the S-norm defined in .

175

(b) The open ball which is corresponding
to the S-norm defined in @

Figure 1. Some open balls in (R?, ||.,.,.|)

is a Cauchy sequence, but it is not a convergent
sequence on X.

Now we show that the sequence is a Cauchy se-
quence. For x,, Tm, x; € X, we obtain

m  ||lzn — Tp, T — 21, 2 — T |
n,m,l—o00
_ 1 11 11 1
= lim —_———— = =, = — —
nm,l—oo || T m m 171 n
1 1 1 1 1 1
= lim - — — — == -———1)=0
n,m,l—o00 n m m l l n

The sequence is convergent to 0 as follows:
lim [|0, 2, — z,x — z,|| = lim HO,% —-0,0— %H =0,
n—oo n—oo

for all x, € X. But 0 ¢ X. Consequently, the
sequence is not convergent on X.

3. A fixed point theorem on S-normed
spaces

In this section, we introduce the Rhoades’ con-
dition on an S-normed space and denote it by
(NS25). We prove a fixed point theorem using
this contractive condition.

At first, we give some definitions and a proposi-
tion which are needed in the sequel.

Definition 6. Let (X,|.,.,.||) be an S-normed
space and E C X. The closure of E, denoted
by E, is the set of all x € X such that there exists
a sequence {x,} in E converging to . If E = E,
then E s called a closed set.

Definition 7. Let (X,|.,.,.||) be an S-normed
space and A C X. The subset A is called bounded
if there exists r > 0 such that

Hoax_yvy_xn <,

for all x,y € A.

Definition 8. Let (X,|.,.,.||) be an S-normed
space and A C X. The S-diameter of A is de-
fined by

6°(A) =sup{[|0,z —y,y — x| : x,y € A}.

If A is bounded then we will write 6°(A) < oo.
Definition 9. Let X be an S-Banach space, A C
X andu e X.

(1) The S-radius of A relative to a given u €
X is defined by

ro(A) = sup{]|0,u — z,z —u|| : x € A}.
(2) The S-Chebyshev radius of A is defined by
r*(A) = inf{r](A) : u € A}.
(3) The S-Chebyshev centre of A is defined by
C(A)={ue A:r (A) =r*(A)}.

By Definition [§] and Definition [J] it can be easily
seen the following inequality:

r*(A) <r;(A) <6°(A).

Definition 10. A point v € A is called S-
diametral if r$(A) = 6°(A). If ri(A) < 6%(A),

then u is called non-S-diametral.

Definition 11. A convex subset of an S-Banach
space X has S-normal structure if every S-
bounded and convex subset of A having §°(A) > 0
has at least one non-S-diametral point.

Proposition 6. If X is a reflexive S-Banach
space, A is a nonempty, closed and convex subset
of X, then C*(A) is nonempty, closed and convex.

Proof. It can be easily seen by definition of
C*(A). O
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Now we introduce the Rhoades’ condition (NS25)
on an S-Banach space.

Definition 12. Let (X,|.,.,.||) be an S-Banach
space and T be a self-mapping of X. We define

(NS25) ||0,Tz — Ty, Ty — Tx||
10,2 —y,y — x|,
10, Tx — x,x — Tz||,
< maxq [0,Ty —y,y—Tyll, ¢,

for each x,y € X, x #y.

Lemma 3. [16] Let X be a Banach space. Then
X is reflexive if and only if for any decreasing
sequence {K,} of nonempty, bounded, closed and
convex subsets of X,

(]Kﬁ#ﬂ
n=1

Lemma 4. Let X be an S-Banach space. Then
X is reflexive if and only if for any decreasing
sequence {K,} of nonempty, bounded, closed and
convex subsets of X,

() Kn #0.
n=1

Proof. By the definition of reflexivity the proof
follows easily. O

Recall that the convex hull of a set A is denoted
by conv(A) and any member of this set conv(A)

has the form .
Zaixi7
i=1

where x; € A;,a; > 0 for all i =
n

ZO[Z' =1.

i=1

Now, we give the following fixed point theorem.

1,...,n and

Theorem 1. Let X be a reflexive S-Banach space
and A be a nonempty, closed, bounded and con-
vex subset of X, having S-normal structure. If
T : A — Ais a continuous self-mapping satis-
fying the condition (NS25) then T has a unique
fixed point in A.

Proof. At first, we show that the existence of
the fixed point. Let A be the family of every
nonempty, closed and convex subsets of A. Also
we assume that if F' € A then TF C F. The fam-
ily A is nonempty since A € A. We can partially
order A by set inclusion, that is, if F} C F5 then
) < Fs.

In A, if we define a decreasing net of subsets

S={F,:F, e Ajiel},

then by reflexivity, this net S has nonempty in-
tersection. Because it is a decreasing net of
nonempty, closed, bounded and convex subsets of
X. If we put Fy = () F; we have that Fj is in A
i€l

and is a lower bound of S.

Using Zorn’s Lemma, there is a minimal element,
denoted by F', in A as S is any arbitrary decreas-
ing net in A. We see that this F' is a singleton.

Assume that 6°(F) # (). Since F is nonempty,
closed and convex, C*(F') is a nonempty, closed
and convex subset of F'. We have that

and so C*(F) is a proper subset of F.

Let (F),)men be an increasing sequence of subsets
of I, defined by

Fy = C%(F) and Fy,+1 = conv(F, UTF,,),

for all m € N. If we denote the S-diameters of
these sets F}, by 67 = 6°(F}), we show that

o < 7°(F),
for all £ € N.
Using the (PM1I), we obtain
(1) For k =1,

01 = 0°(F1) = 0°5(C*(F)) < ri(F).
(2) If 67 < r*(F) for every k = 1,...,m then
Oy < ré(F).

m

We note that

Oppy1 = 0°(Fng1) = 6°(conv(Fy, UTF,,))
=0 (F, UTF,,).

By the definition of S-diameter, for any given
e > 0 there are 2’ and ¢/ in F,, U T(F),,) satis-

fying

5;;,14_1 —e< ||0,l’l - ylvy, - lj” é 5;971—1—1‘

We obtain the following three cases for 2/, y':

(1) 2/, y' € F,, or
(2) 2/ € F, and v € TF,, or
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(3) «', y € TF,.

Redefining 2’ and ¢’ as follows:
(1) 2’ =z and ¢ =y with z,y € F,,,
(2) ¢/ =x and ¢y =Ty with z,y € F,,
(3) 2/ =Tx and y = Ty with z,y € F,,.

We show that in any case
01 — € <1T3(F).

Case 1. By the definition of 4;, and the induction
hypothesis, we obtain

mr1— & <0,z =y, y—xl| <65 <r*(F) (7)

and so 4, | —e < r*(F).
Case 2. We obtain

mi1 — € <0,z =Ty, Ty — x|

with z, y € F,. Then by the definition of F},, we
have z,y € conv(F,,—1 UTF,,—1) and so there is
a finite index set I such that z = ) a;x;, with
i€l
Yai=1 o > 0and z; € Fp,_1 UTF,,_; for
el
any ¢ € I. We can separate the set I in two dis-
joint subsets, I = I} U I, such that if ¢ € I; then
x; € F,,—1 and if ¢ € Iy then x; € TF,,,_1.
Now redefining x; as x; = Tx; with z; € F,_1,
we obtain

i€l i€l
Substituting in ||0,z — Ty, Ty — ||, we get

10,2 = Ty, Ty — 2|l <> aill0,2; — Ty, Ty — a4
iely

+3 i, Tw; — Ty, Ty — Ty

i€ln

(8)

Applying the condition (NS25) to |0,Tz; —
Ty, Ty — Tz;||, we have

10, Ta; — Ty, Ty — Tz

10,2 —y,y — il 1|0, 2; — Ty, Ty — 4|,
< max

HQ"J*T%TZJ*Z/Hv HO,LEi 7Ty>Ty7Ii||7
Asx; € Fyq, Tx;,y € Fpyy, we have

(9)

”O)xl - Y,y — x’b” S TS(F)a
10, 25 — Ty, Ty — x4 < r¥(F),
|0, Tx; —y,y — Txi|]| < rs(F)

and replacing in @, we obtain

0, Tx; — Ty, Ty — T

<max{ TS(F)’ }
10,y =Ty, Ty — yl|, |0, zi — Ty, Ty — x|

Let us subdivide the index set I5 in three disjoint
subsets Iy = I21 U 122 U IS’ such that

121 ={iely:||0,Tx; — Ty, Ty — Tx;| <r(F)},
2 i€ly: ||0,Tx; — Ty, Ty — Tz
2 < HO,xi—Ty,Ty—xiH ’
3 i€ly: ||0,Tx; — Ty, Ty — Tz
2 <10,y = Ty, Ty — y||
Then using , we have

10,2 =Ty, Ty —z| < > «ll0,z; =Ty, Ty — zi|

ieluI2
+ > air®(F)+ > ail|0,y =Ty, Ty — y.
iel} iel3

(10)
Redefining Iy, I> and I3

L =NLUI} Ih=1)and I3 = I3. (11)
Then we have I = I; UL, U T3, with I; NIy = 0. If
j # kand > a; =1 then using , it becomes

el

10,2 =Ty, Ty — 2| < 3 al|0,2; = Ty, Ty — |

i€l
+ > air®(F) + Y o40,y — Ty, Ty — y||.
i€ly icl3

(12)

If Ap= ) a;and By = ) a; with > a;+Ao+
i€l i€ly i€l

By = 1. Using , we have

el
+Aor*(F) + Bo||0,y — Ty, Ty — y].
(13)

For each i € I, #; € Fp,_1 = conv(Fy,_2 U
TF,,—2), there is a finite set J;, such that

_E: J d
Tr; = ixi’

J€J;

(14)
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with 27 € F,,_o UTF,, o, 8/ >0 and ZJ pl=1
JEJ;

for any j € J;. Let J; = Jl-l UJiQ, with JZ-1 ﬂJi2 =0

such that

= > plal+ Y plTal. (15)
jeJ} jeJ?
For each i € I; we have
10,2 — Ty, Ty — il
< X B0zl =Ty, Ty — ||
jegt ‘ ‘ (16)
+ > B0, Ta} — Ty, Ty — Taj]|.

jeJ?
Applying the condition (NS25) to HO,TQ:{ -
Ty, Ty — Tal||, we have

|0, Tz} — Ty, Ty — T | (17)

10, 2 “hy e
110, Tx —x a: —Tx]H
10,y — Ty,Ty yll,
10, Ta! —y,y — Tl
10, &) — Ty, Ty — 2|

Ak

< max

Since :L“f € F,,_9 and y € F},, we have

10,2] —y,y —ZCJH<7“(F)
10, e — o), 2 —Tx]H < r¥(F),
||O,T:L‘Z

v,y — Ta]| < r°(F).
By , we obtain

10, Tz} — Ty, Ty — T

< max{ TS(F)a Hoay - Tvay _ yHa }
Let J2 = J2 U J%2 U J% with J* 0. = () such
that

gn _J i€ J? 0, Tx] — Ty, Ty — Ta||
<r 5(F)
g2 — { jeJ? |0, Ta! — Ty, Ty — Txf” }
' <0,y =Ty, Ty —y| ’
g% _ { jeJ?: HO T:L’ — Ty, Ty — Tl }
' < 0,a] — Ty, Ty — ||

Using , we obtain

10,2 — Ty, Ty — | A
< X B0z —TyTy—ai|
jeJiug '
+ 2 BlIr(F)+ X B0,y =Ty, Ty —y.
e ieJ’?

(18)

Let us denote by
Ji=Jlu g, Ji=J% and Ji = J2.

Then using , we have

10,2; — Ty, Ty — x| < X2 B1)0,2] — Ty, Ty — 2|
. I
+ X Al () + 2 B0,y = Ty, Ty - y|.
ieJi ieJi

(19)
If A; = Zﬁf and B; = ZBZJ with Zﬁf +

i€y i€Jg jeJi

A; + B; = 1. Using , we obtain

10,2 = Ty, Ty — x| < 3 B0, 2] — Ty, Ty — 2|

jeJ]
+A;r*(F) + Bi||0,y — Ty, Ty — y||.
(20)

Using and ||0,x; — Ty, Ty — x;|| by , we

obtain
10,2 = Ty, Ty — 2| < 3 a; 32 B0, 2] — Ty, Ty — o]
i€eh  jeJ;
+ Z OéiAi+A0 T‘S(F)
iely

iely

Let A1 = ) a;A; and By = > o;B;. Then we
i€l i€ly

have

10,2 — Ty, Ty —z| < 3 a; 3 B)0,2] — Ty, Ty — 2]
el ]GJZ
+(A1 + Ag)r*(F) + (B1 + Bo)||0,y — Ty, Ty — ||
(21)

We note that

Zai Z 5{+ZaiAi+Ao+Za¢Bi+Bo = 1.

i€l jeJi iely i€l

Let us take K = (J ( U j> and denote the
iel; \JeJi

scalars by &. To each k relative to the pair (i, 5),

z] will be denoted by zy.

Using , we obtain

10,2 =Ty, Ty — || < > &0, zx

kek
+(A1 + Ao)r*(F) + (B1 + Bo)||0,y — Ty, Ty — y||,

— Ty, Ty — x|
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where > & + A1 + Ag + B1 + By = 1 and

keK
T € Fiy_o.

Repeating this process which is done for zj, we
get,

10,2 = Ty, Ty — z|| < Z;ﬂpIIO,%’p — Ty, Ty — x|
pe

m—1 m—1
+ Z AkrS(F)+ Z BkHO’y_Ty)Ty_y”)
k=0 k=0
(22)

where Y v, + Z(A +Bj)=1and z, € F} =
peP 1=

C*(F).

Hence ||0,z, —

, we obtain

Ty, Ty — zp|| < r*(F) and using

m—1
10,2 =Ty, Ty —z|| < > B0,y — Ty, Ty —y|
k=0

peP

(Z Tt Z Akz) *(F).
(23)

Let us turn to |0,y — Ty, Ty — y||. Since y €
conv(Fy—1 UTF,,—1), we have y = Y ayy; with

el
Ya;,=1,y, € Fp_1 UTF,,_1 and «; > 0 for all
i€l
1€ 1. Let I = [L1UIysuch that 1Nl = 0. Ifi € I

then y; € F,,—1 and if ¢ € I then y; € TF,,_1.
Let y; = T'y;. Then we can write

y=> aii+y aTy,
i€l i€ls

with y; € F,_1.
Substituting in ||0,y — Ty, Ty — y|| we get

10,y — Ty, Ty —y|| < ZI |0,y — Ty, Ty — yi|
iely
+ > |0, Ty; — Ty, Ty — Ty
i€la
(24)

Using the condition (NS25), we obtain

[0, Ty; — Ty, Ty — Tyi| (25)
10,y — v,y — will,
10, vi — Tyi, Tyi — yill,
< max<¢ [0,y =Ty, Ty —yl,
||07yl_Ty7Ty_yZH7
10, Ty — v,y — Tyl

Since y; € Fn—1, y € Fy,, we have
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10,y — v,y — yil| < r¥(F),
10,yi — Tyi, Ty — yil| < r5(F),
10, Ty; — v,y — Tyi|| < r¥(F).

Using , we obtain

0, Ty; — Ty, Ty — Ty
r*(F), 10,y — Ty, Ty —yl, }
< max
{ 10,95 — Ty, Ty — il

Redefining the index set Iy = I3 U 12 U I3 with

i €1y:|0,Ty; — Ty, Ty — Ty
< r5(F) ’
i €1s:1|0,Ty; — Ty, Ty — Ty
<0,y =Ty, Ty -y ’
i€y ||0,Ty; — Ty, Ty — Tyil|
< 0,ys = Ty, Ty — il

I3 =
I3 =

I3 =

Now using , we get

10,y =Ty, Ty—yl| < > — Ty, Ty — il
iehu@
+ > ar

(F)+ Y aill0,y — Ty, Ty —yl|.
iel} i€l?

OéiHani

(26)

We note that if > «; =1 then
iel?
10,y =Ty, Ty — yl <10, Ty; = Ty, Ty — Tyi

which is a contradiction.

Then > «; < 1 and using , we obtain

i€l?
10,y = Ty, Ty — y|
< L |0,4i — Ty, Ty — yi
S 2 7T s g 10v Ty Ty —uil

z€I1U13
1612

+20 7

ze[l

(27)

Ty

1612

with >
iehurd 1 - Z Q;
1612

+ =1.
zgl 1- Z Q
2612

&7

1-— ZOQ“

i€l

Let 1 = LUI, I = I3 and 3; =

Using , we obtain
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10,y — Ty, Ty — yll <> Bill0,y; — Ty, Ty — v

i€ly
+ > Bir? (28)
i€l
If Ag = > B, then using l) we have
i€l
10,y = Ty, Ty — yl|l <> Bill0,y; — Ty, Ty — v
i€ly
+ Aor®(F), (29)
with > 8 + A = 1 and y; € Fpo1 =

€l
conv(Fp,—oa UTF,,_2).

For each ¢ € I,
= > Ayl + ) ATy,
jEle jEJf

with yf € F9and ’yz-j = 1. So we obtain

JeJIUJ?
10,yi = Ty, Ty — il < > A0,y — Ty, Ty — ]|
]EJ
+ 3 A0, Ty] — Ty, Ty — Tyl |.
jeJ?
(30)

Using the condition (NS25), we have

10, Ty — Ty, Ty — Ty ||
10, Ty —yl,y! — Tyl ||,
< max 10,y — Ty, Ty — yl|,

10, Ty] —y,y — Ty]||,

Since yf € F,_o, Tyg € Fp—1 and y € F,, we
can write

10, ) — v,y — i || < rs(F),
0, Tyz,—y“yz Tny<7°(F)

and

10, Ty} — Ty, Ty — Ty] |
TS(F)aH()vy—T?%T?J—Z/H’ }
< max ; ; .
{ 10,y = Ty, Ty — o |

Let J? be the union of the disjoint sets J? =
JH U J2 U J? such that

g2 {J€J2 HOTyl Ty, Ty — Tyfll}
(2 bl

< 0,y] — Ty, Ty — ]|
J2e_ J G € TR0, Tyl — Ty, Ty - Ty]|
! <7r*(F)

J23:{J€J2 10, Ty} — Ty, Ty - Tyz\l}
' <10,y =Ty, Ty -yl

Using , we obtain

”any
< X Aoyl -
jestuI

+ X Ar(F)+ X A0y Ty, Ty —yl.
jeg? jeJs

Ty,Ty vill
Ty, Ty —y! ||

(31)

Now redefine the index sets J1 JHu J21 J? =
JQ2 JP = J23 and using we can write

10,y; =Ty, Ty —wil|
< > A0y =Ty, Ty —y|
jeJ}

+ X AR+ X A0,y — Ty, Ty —yll,
J€I? jeJs?

with 3 7/ + S 2/ + X 7/ =1
jed} jeJ? jeJ3?

Using the , we obtain

10,y — Ty,Ty yll
<S8 Y A0y - Ty, Ty — ||
i€l jeJil

+ 3 B8 Y A0,y —Ty, Ty —y
i€l jeJ3

B Y v+ A

i€l jeJ%.2

(32)

ré(F).

If > 6 > fygzlwehave
el jeJ?

10,y — Ty, Ty —yl| < |0,y — Ty, Ty -yl

which is a contradiction.

Hence > 3 > ’yij < 1 and using , we obtain

el jeJg?
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10,y — Ty, Ty — y|
> B> v

i€l jeJil

< 0,y! — Ty, Ty — /||
1= > 6 > ' '

ich  jeJss
> B > v+ Ao

i€l jeJ?

ST

el jeJj?

*(F),
(33)

B > B8 X v+ Ao
. 1€lh jeJil iely jejl?
with + =1

1-S YA 1-S8 XA

i€ly jejg i€l jejg

> B X vl + Ao

el jeJ?

1- 36 3+

i€l jeJ?

dexset by K= |J | U j|, write {; for k € K
i€l jGJil

relative to (7, ), that is
> B >
ieh  jeJ?

:1—251275'

ich  jeJ?

Let A; = and denote the in-

Ck

Also we write y, for yf . Then using , we ob-
tain

10,y = Ty, Ty =yl < > Gll0,ye — Ty, Ty — yi
keK

+ (A1 + Ao)r*(F),

with > (x+ A1+ Ap =1 and yx € F—o.
keK
Repeating this process we get

10,y = Ty, Ty = yll <> Mll0, 5, — Ty, Ty — vyl
peP

m—1
+ ) Aprt(F),
k=0

m—1

where y, € F1 and > A\, + > Ap=1.
pEP k=0

Then [0,y — Ty, Ty — ypl < r*(F) and

m—1
10,y =Ty, Ty —yl < [ D X+ D> A | r°(F)
peP k=0

=r°(F).

Using , we get

m—1 m—1

< {2 Bet 2wt D A | r(F),
k=0 peEP k=0

m—1 m—1

k=0 peEP k=0

Consequently, we obtain ||0,z — Ty, Ty — z|| <
r*(F) and so

i1 — € < |0, =Ty, Ty — x| < ri(F).

Case 3. For z,y € F,,, we have

Opi1 —e <0, Tx =Ty, Ty — Tx|
10,2 —y,y — |,

10, T — x,x — Tx||,

10,y =Ty, Ty —y,

10,z =Ty, Ty — =],

10, Tz — y,y — Tz

< max

and repeating what has been done in Case 2, we
get

m1 — € <0, Te =Ty, Ty — Tx|| < r’(F).

In all three cases we have 6, | —e <7r°(F). If ¢
tends to 0 we get 0, | < 7°(F).

Let F*° = |J F,. Then F* is nonempty because
neN
C*(F) # (. Since F), C Fj11, we obtain

0%(F°) = lim 6°(Fy) < r°(F).
k—o0
As F, C F, F* C F and so §°(F*>°) < r*(F).
Using the S-normal structure of F we have
r*(F) < 0°(F) and 0°(F*°) < §°(F). So F*° must
be a proper subset of F. We obtain that F*° is
convex and TF>® C F*°,

Let M = convF> = F°, its diameter is the same
as F'*°. So we have

(M) <r’(F) < d(F)
and M is closed, nonempty and convex proper
subset of F'. Since T is continuous then M is T-

invariant and

TM =TF>® CTF>* C F>* = M.
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So M € Aand M G F contradicting the min-
imality of F'. Hence, it should be §*(F) = 0.
Consequently, F' has a unique fixed point under
T. O

4. Some comparisons on S-normed
spaces

In [12], the present authors defined Rhoades’ con-
dition (S25) using the notion of an S-metric.
Also, they investigated relationships between the
conditions (S25) and (R25) in [13].

In this section, we determine the relationships be-
tween the conditions (S25) (resp. (NR25)) and
(NS25).

At first, we recall the Rhoades’ condition on
normed spaces as follows [17]:

Let (X, |.]]) be a Banach space and T be a self-
mapping of X.

ly — Tyll, |lx — Tyl

(NR25) ||Tz —Ty| < max {
ly = T|

||‘T - yH7 H‘Qj - T.Z'H’ }

for each z,y € X, x # y.

Now we give the relationship between (S25) and
(NS25) in the following proposition.

Proposition 7. Let (X, |.,.,.|]|) be an S-Banach
space, (X, S|.|) be the S-metric space obtained
by the S-metric generated by |.,.,.| and T be a

self-mapping of X. If T satisfies the condition
(NS25) then T satisfies the condition (S25).

Proof. Assume that T satisfies the condition
(NS25). Using the condition (NS25), we have

STz, Tx, Ty) = |Tx — Te, Tz — Ty, Ty — Tx||
=0Tz — Ty, Ty — Tz|
10,2 —y,y — 2], |0, T — 2,z — Tz,
10, T2 — y,y — T
Sz, z,y), ) (Tx, Tz, x), }

< max

:max{

and so the condition (S25) is satisfied by T on

STy, Ty,y), Sy (Ty, Ty, ),
Sy (Tx, T, y)

Now, we give the relationship between the condi-
tions (NR25) and (NS25) in the following propo-
sition.

Proposition 8. Let (X,|.||) be a Banach space,
(X, |-, -]l) be an S-normed space obtained by the
S-norm generated by ||.| and T be a self-mapping
of X. If T satisfies the condition (NR25) then T
satisfies the condition (NS25).

Proof. Let T satisfies the condition (NR25).
Using the conditions (NR25) and (N3), we have

= [0l + [T — Ty[| + | Ty — Tx|
= 2||Tz = Ty|

<2max{ |z = yl|, [l — Tz, }

ly = Tyll, [|lx — Tyll, ||y — Tz||
2|z —yll,2)|lz — T,

2|y = Tyll, 2||z — Ty, 2|y — Tz||
|z =yl + [ly — =z,

|z = Tx| + [Tz — x|,

ly =Tyl + [Ty — yl|,

|z =Tyl + Ty — ||,

|y — Tz + [Tz — y||

0,2 —y,y — x|,

10, T2 — x,x — Tx||,

0, Ty — x, 2 — Tyl

10, Tz —y,y — Tz|

— Inax

= max

= Imax

and so the condition (NS25) is satisfied. O

Finally, we give the relationship between Theorem
and the following theorem.

Theorem 2. [17] Let X be a reflexive Banach
space and A be a nonempty, closed, bounded and
convex subset of X, having normal structure. If
T: A — A is a continuous self-mapping satisfy-
ing the condition (NR25) then T has a unique
fizxed point in A.

Theorem [1l and Theorem [2] coincide when X is an
S-Banach space obtained by the S-norm gener-
ated by |.||. Clearly, Theorem (1| is a generaliza-
tion of Theorem [2 as we have seen in Section [2I
that there are S-norms which are not generated
by any norm.
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Neural field models, typically cast as continuum integro-differential equations,
are widely studied to describe the coarse-grained dynamics of real cortical tis-
sue in mathematical neuroscience. Studying these models with a sigmoidal fir-
ing rate function allows a better insight into the stability of localised solutions
through the construction of specific integrals over various synaptic connectiv-
ities. Because of the convolution structure of these integrals, it is possible
to evaluate neural field model using a pseudo-spectral method, where Fourier
Transform (FT) followed by an inverse Fourier Transform (IFT) is performed,
leading to an identical partial differential equation. In this paper, we revisit a
neural field model with a nonlinear sigmoidal firing rate and provide an efficient
numerical algorithm to analyse the model regarding finite volume scheme. On

the other hand, numerical results are obtained by the algorithm.

(cc)

1. Introduction

The cortex has a structure which can be viewed
as a great number of macro and micro columns,
each of which encapsulates laminar substructures
and is considered as an elementary unit of the
cortex [1,2]. Studying columnar organisation
of the cortex traces its roots back to a semi-
nal work of Mountcastle in the 20th century,
when clusters of neurons, that form cylinders
of 200 — 500um, are aligned through cortical
layers [1,13]. The 20th century witnessed two
breakthrough that shed lights on the foundations
of theoretical neuroscience: (i) large scale corti-
cal dynamics of the cortex relies on the dynam-
ics of individual neurons, (ii) individual neurons
can be accounted as electrical units and have
an essential role to conduct signals by reacting
to electrical current. Therefore the invention of
multi-electrode technology provided researchers
to characterise the resting state of the membrane
voltage of neurons in a cortical tissue. The devel-
opment of these techniques for cortical tissue had

*Corresponding Author
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lead new research manners to analyse the electro-
physiological investigations of synaptic transmis-
sion [3,14]. Hence, large-scale spatio-temporal
dynamics of neural populations which were not
recognised by the scientific community till the
1980s, have been one of the primary sources in
theoretical neuroscience.

Neural field models have specifically been inves-
tigated to understand the behaviour of a real
cortical tissue in space and time. The history of
these models is based on Beurle’s pioneering work,
where the study of masses of cells in the brain
considering only excitatory neurons is provided,
in the 1950s [5]. The bases of modern versions
of these models have been conceived by Wilson
and Cowan [6}/7], Amari [8,9] and Nunez [10] in
the late 1970s. Since their initial inception, neu-
ral fields have been widely analysed in one and
two dimensional systems. This has mostly en-
capsulated the mathematical investigations and
numerical analysis of space-time cortical patterns,
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and much has been studied about localised pat-
terns, global periodic states and travelling waves.
These tissue level models have shed lights into
understanding of many application areas includ-
ing large-scale brain rhythms [11], geometric vi-
sual hallucinations [12], motion perception [13]
and short term memory [14]. For more current
perspective for the analysis of neural field mod-
elling we refer reader to a comprehensive book
by Coombes et al. [15]. Neural field models have
been viewed spatially extended models to mimic
the macroscopic spatio-temporal dynamics of in-
teracting neurons and written in the form of par-
tial integro-differential equations. Using various
synaptic connectivity functions between neurons
and firing rate functions, these models are known
to support various solutions, e.g. localised struc-
tures as well as travelling waves observed in a
real cortical tissue. These continuum models have
non-local nature and have been widely analysed
numerically and analytically. Here we present a
numerical scheme to study space-time solutions
in neural fields. This provides an alternative as-
pect to solve the neural field equations given in
the form of an integro-differential equation and
comparable with its analytical representation.

Here we present an adapted numerical scheme
to obtain numerical approximation to the solu-
tions in neural fields. The numerical scheme is
based on the finite volume approach and first
we describe the discretisation process by working
on cell centered and collocated grid of meshes.
Then we provide an expression for the numerical
fluxes. By the calculation of fluxes, we obtain
matricial formulation. On the other hand, an
approximation of the average value of f on the
cell is calculated by the Gaussian quadrature.
Thereafter, the Patankar matrix is defined in the
matricial formulation and the system is solved by
a series approach together with the help of con-
trol volume.

This chapter is organised as follows. In Sec.
we revisit a primer one dimensional neural field
model and summarise the previous results. Then,
in Sec. [3] an equivalent partial differential equa-
tion is derived with a pseudo-spectral method us-
ing Fourier Transform (FT) followed by an inverse
Fourier transform (IFT). Sec. [3]is dedicated to an
efficient numerical algorithm for the neural field
model in partial differential equation form with
an exponentially decaying synaptic kernel and
sigmoidal firing rate function. Lastly, in Sec.
summary of the results is given with potential
future directions.

2. The PIDE model

In this section, we concentrate on a minimal one-
dimensional neural field equation that can be
written as a partial integro-differential equation
(PIDE) of the form

mg?t) = —v(,1) +/w(g; —y)f(v(y.t) — K)dy,
Q
(1)

where €2 C R is a planar domain, z € ) and
t € RT. Here the variable v stands for the synap-
tic activity of neuron population, the function w
represents the anatomical connectivity between
neurons and assumed that the connectivity de-
pends on the Euclidean distance |x — y|. The
function f denotes a sigmoidal type firing rate
and the constant parameter k is the firing thresh-
old.

Typical forms for the connectivity function are
often considered using exponential functions such
that

o0

/w(a:)d:c <oo. (2

— 00

lim w(z) =0 and
T—00

Therefore the kernel describing the spatial distri-
bution of synaptic interactions can be chosen in
the simplest form of
_ L else

wiz) = 5o P, (3)
where w is chosen as symmetrical, e.g. w(x) =
w(—z) and continuous, and o is a scaling pa-
rameter. This version of exponentially decay-
ing connectivity function is known to support
the generation of travelling front solutions which
connects high activity states to a low activity
states [16/18].

Besides, the firing rate non-linearity triggered
by the membrane voltage is generally chosen in a
smooth and monotonically increasing functional
form with

lim f(v(z,t)) =0 and

T—r—00

xhﬁ\rgo fv(z,t)) = 1.

(4)
Hence, we consider an example form of such firing
rate as
1

- 1+ e—a(v(x,t)—n) ?

f(z,t) = k) (5)

where « represents the steepness parameter and
k is the firing threshold. The form of the synaptic
kernel and firing rate function is given in Fig. [I]
Studying neural field models with given example
of firing rate non-linearity and connectivity often
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allows a good understanding of the solutions as
given in Fig. [2] and their stability.

0.5
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0
T -5 0 5 10
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Figure 1. The synaptic kernel (a)
and sigmoidal firing rate function
(b) mimicking the interactions in the
brain. Parameters are kK = 0.5, 0 =1

and p = 1.5.

A simplification to the model described in Eq. ({1)
is made by Amari, who considered a Heaviside
choice of firing rate: f(u) = H(u — k) assuming
that f(v(z,t)) = 0if v < k and f(v(z,t)) = 1
if v > k. Here H stands for the Heaviside func-
tion. The front solution to neural field model
with a Heaviside firing rate has been studied by
Coombes et al. for interface dynamics 18], where
a typical front solution is considered as v(z,t) > &
for x < xo(t) and v(z,t) < k for & > xo(t). Here
xo(t) represents the evolution of interface con-
necting high activity state to a low activity state.

Although partial integro-differential equations
(PIDE) for neural field models described in
Eq. are thoroughly studied in the literature
for various connectivity and firing rate functions,
one can also describe an identical equation of par-
tial differential equations (PDE). This link from
PIDE form to PDE form of the neural field model
can be efficiently used for more straight-forward
theoretical and numerical investigations [19,20].
A large amount of analytical work has been per-
formed on Eq. . Although the cortex is actually
a two-dimensional domain, it is more realistic to

analyse neuronal system in two dimension. How-
ever, here we focus on a one-dimensional primer
to explain the numerical algorithm.

3. An equivalent PDE model

From now on our attention is directed in two folds.
Firstly, using the ideas presented by Laing and
Troy [20], we describe PDE which is identical to
PIDE given in Eq. . Secondly, we provide an
efficient numerical solution for the PIDE form.
Owing to the convolution structure in Eq. ,
several methods have been developed to convert
PIDE form to an equivalent PDE form [14]. One
of these methods is applied using a Fourier trans-
form for the convolution of the synaptic kernel
and firing rate, manipulate the obtained equation.
Then an inverse Fourier Transform is performed
to transform the dynamics to an equivalent PDE
version of the model in Eq. . This technique
has been efficiently used to exploit dynamical sys-
tems with several standard tools [21},22], as well
as allowing for a numerical analysis of spatio-
temporal neural fields in one and two dimensions.

A Fourier Transform of the convolution of synap-
tic kernel and firing rate functions is described
as the product of their Fourier transforms. We
now assume that v and v; are continuous and
integrable with € R and t € RT, and follow the
ideas described in [14,20]. Thus F'T'[v](p) can be
denoted as the Fourier transform of v(z) where p
is the transform variable. Here the Fourier trans-
form of the connectivity function w can be written
with a rational function of p?, e.g. A(p?)/B(p?),
where p denotes the Euclidean distance in Fourier
space. Using the properties of convolution and
applying FT to both sides of Eq. :

FT [g:Jrv} = FTw|FT[f(v— k)], (6)

where FT]| represents the Fourier transform.
Therefore, for the kernel given in Eq. , it can
be written that

Ap*) 1
B(p?) 1+ 02p?
Then Eq. @ can be given as

FTw] =

(7)

v
ot

Taking the inverse Fourier transform, the model
becomes

<1 — 02§;> <8U§’ﬂ + ’U(x,t)> = f(v(x, t)—r),
(9)

(14 o*p*)FT [ + v] =FT[f(v—~K)]. (8)
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leading to
(10)

where f is the sigmoidal firing rate nonlinear-
ity given in Eq. and k is a constant thresh-
old. Here we also used that FT[vy,] = —p*FT[v].
The partial differential equation given in Eq.
is an equivalent version of the partial integro-
differential equation given in Eq. with synap-
tic kernel in Eq. and non-linear firing rate in

Eq. .

v+ — O'QUtJ:a: - Uzvxz = f(?) - ’Q)a

/P
0.5005 /
‘/j
0.5 _ .
—_ /
= |
£.0.4995 1
=
0.499
0.4985 |
oy 0 10
-
(a)
0.5008 / 10
S
05006, / \
=
£ 0.5004 / \
= / v(x, 2’Z) \\
0.5002 - / 1 i:;z:,zo) \\
vz, 100y T \
A NZ 2N
0.5 /===~ O T e s
-2 1 0 1 >
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Figure 2. A bump solution u(z, t) at
various times: ¢ = 10(black), t = 20
(blue), t = 27 (green), t = 100 (ma-
genta) is shown in (a). The region
that is highlighted with gray in (a) is
zoomed in (b). Parameters are k =
0.5001, 4 = 2.5, ¢ = 1 and the do-
main size is L = 6x. The initial condi-
tion is chosen as u(x,0) = 2/ cosh(z).

In the following section we provide an efficient
numerical algorithm based on finite volume ap-
proach for solving Eq. with the appropriate
conditions. We give detailed information about
the numerical approach for the convergence re-
sults which is an effective and alternative approx-
imation for such problems [23], [24].

4. Numerical investigation

The finite volume method is a well-known nu-
merical approach for describing partial differen-
tial equations and to evaluate in the algebraic

equations form. The typical description of the
method consists of discretisation process which is
for solving the partial differential equations. This
is acquired a system of algebraic equations. On
the other hand, the discretisation procedure can
be applied for a cell centered and collocated grid
of meshes depending on a geometrical and mesh
construction of the problem. Thus it is clearly
visible in the miscellaneous applications of the
method that it is of various types of numerical
algorithms regarding variable types of the equa-
tions and featured operators [25]. The method
also express the conservation laws of related to
the amount of unknowns in the equation which is
namely indicated by the flux. In a specific case,
this expression can be satisfied by the synaptic
activities in a neural field studies. Namely, the
flux which arrives to a control volume through
the synaptic connectivity is of the contrary di-
rection of the synaptic connectivity first existed
the control volume. Therefore, we understand
that the method is applied on real-world scenar-
ios regarding the geometrical construction of the
problem. As a specific example in our study, we
describe the 1D problem in the neural field which
is adapted to the cell centered meshes. Accord-
ingly, the synaptic activity of neuron population
in the scenario with a sigmoidal type firing rate
and the related parameters can be explained con-
cerning the meshes for the synaptic connectivities
on a planar domain.

In this section, we consider the finite volume
conceptualisation for the numerical investigation.
The aim is to investigate the numerical solution
of Eq. with the suitable Dirichlet bound-
ary conditions. Particularly, we consider first the
discretisation procedure and we obtain an inter-
pretation for the fluxes. This leads us to figure
out a systematic approach for the calculation of
the fluxes which is represented by the Patankar
matrix in the matricial formulation.

4.1. Discretisation

We design the discretisation process on the cell
centered grids (see Fig. |3). First we consider
I € N and the domain € has I cells. The
cells are organised by the point-wise structures
¢i = [Ti_1/2, Tiy1p0) fori=1,2,..., N with z; 1,9
and IZ'+1/2.

Here we generate the figure for a 1D domain
which is of the length L and it is discretised into
the same size of N, number of cells [26]. The
size of the each cell is given as 0.1 and denoted
by Az;. We contemplate with the cell-centred
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finite volume method for the numerical concept.
Therefore, we visualise the domain with the po-
sition of the cell centered grids where interfaces
are given for the cells.

2

O cellcenters

1.8 +  face centers
1.6 [
1.4
1.2

~ 1

0.8 [

0.6

04

02

o]

o 0.1 0.2 0.3 0.4 0.5 0.6 0.7 0.8 0.9 1
x

Figure 3. The discretised domain in
1D with L =1 and N, = 10.

Now, we design Eq. on cell ¢; [27]. We also
apply Gauss’s Theorem and transform the equa-
tion into the following form [23].

i
— [ v(z,t)dx +/ v(z,t)dx
ot ¢ i
3 2
- 0289?2875 /¢ v(z,t)dr — 02;&02/(# v(z,t)dx
= f(o(@i1)2,t) — K) — fo(Ti_1/2, 1) — K).

which is alternatively shown as

/ v(x, tpt1) dx

7

tnt1
:/ v(x,tn)dx—i-/ fw(@iy12:t) — k)
¢ tn
tn+l
- /t fo(xi_q/2,t) — k),

where At := t,41 — t, is defined for any ¢, and

its successive t,41 in the cell edges for a suitable

number n. Then we divide equation t0

Ax;
where Ax; = L.
1 1

AfL‘i /¢1 ’U(.I‘7tn+1)d.’13 = A.’El /qsz ’U(J,‘,tn)dl'
1 tn+1

+ Az </tn fo(mip1/9,t) — k)
tn+1

- / f(zi—y2,t) — H)) ;
tn

where the numerical scheme is stated for the al-
ternative form as

n+1l __ y/n
ZasE e

At
e (1)

where V" shows us a new form of the cell averages.
It is also an approximation to the average value
of v at anytime ¢" := n At [28]. Alternatively, we

1'7—11-1/2 B Fin—l/Q)?

show

n 1 Tit1/2
V' Az / v(x, ty) de =
(2

Ti—1/2

1
t,) dz.
Az /(m v(z, ty) dx

We denote F}' /2 which is an approximation to

(12)

the numerical flux through out the cell.

. 1 lnt1
iy~ At/t f(@iynt) — k). (13)

On the other hand, we modify Eq. as in the

following form:

i+1/2 7 Ti-1/2
At Ax; N

n+l _ yn P Fr
i —W 0. (14)

4.2. Numerical flux approximation

The concept of the finite volume method is in-
cluded approximation to the fluxes. The conser-
vation law is also taken into consideration. The
average flux calculation is formulated by the law
and also this is counted for the each cell construc-
tion (28], [29).

Here we provide an expression for the numeri-
cal flux approximation. Let us consider x; 1/, be
an inner interface.

T = V) — AV

(15)
where we have a formulation for the numerical
flux. Now we define the finite volume approach

on Eq. and we get

At

FMl = Fr m[f( i) — f(ViZ)l. (16)

Then we obtain the flux expression and a different
version of the expression is written as follows

A
FMl = —(F1, — iil)—m;[f( i) = F(VE)L

1
2
(17)

where F' = 1/2(F]" | — F] ;) is the average flux
of Fj*, and F}\,, respectively. Now we consider
the Taylor series of v(z,t,41) and we get
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v(x, tng1) = v(x, tn) + Atvg(x, ty,)
1
b LAt t) +
=v(x,t,) — AtAv,(x,t,)
+ %(At)QAQUxx(x,tn) + ..

where A is the matrix which includes constant
coefficients. We show the matricial formulation
regarding the Taylor series results. Let us con-
sider the first three terms of the series which are
from above. We describe an essential equation
from the finite difference scheme and we have the
following equation [30}31].

Vit =V = AV - V)
1/ At \? . .
+2<2A$i) A2V =2V + V).

(18)

Now we apply finite volume scheme which is de-
fined in Eq. . This gives us a clear statement
for the approximation to the fluxes.

1At
2A.%'Z'

Vi") - AV = V).

(19)

Thus we approximate the flux functions numeri-
cally in time t,,,1/5 = &, + %A t. Briefly, we have

n 1 n
Fi71/2 = §A(Vi—1 -

F = FV0),

o (20)

For the cell centered and collocated grid of mesh,

/2 o %A:ci and %At as

we have the form of V 172

follows:

n+1/2 1 At
Vicie = (Vn1+ 1)~ Az,
Now we reduce the system and consider Eq. .
By applying the upwind method we have

BAt

VnJrl _ ( |-
) A T i+

vy - v,

and we also have
n nTyn a2ty
Filyp=0 V" +8 Vil
where 3 is a constant and [3]~ = min(3,0) and

[B]T = max(3,0). Therefore we define the im-
plicit form of the Patankar matrix A = [A4;;] [32],

[f(ViED)=F (V2]

189
33], 134].
(vt —ve+ B - vy

for j =14 —1,

VI Ve RV
A =1 forj=i,

VIR = Vi RV — Vi)

forj=i+1,

0, otherwise.

\
Besides, we define the vectors:

V=[u v UN}Ty
B, =[fi f fN]T7
B, = [k kn—1 k?N]T7

where V is the vector of unknowns, By is defined
for the f function values and Bs is the vector
of conditions. Consequently, we solve the system
AV = B; + By by using Gaussian Elimination
and we obtain the numerical results [35}36].

4.3. Convergence results

In this section, we consider the stability, consis-
tency, and convergence of the method and imple-
ment numerical results of Eq. with Dirichlet
boundary conditions [37], [38], [39]. We show
the difference between the approximate solution
and the exact solution by the following statement.

Definition (local truncation error): Suppose
that the approximate solution of the problem in
is replaced by the exact solution. Then by
the help of Ax;, we obtain

1
AT

]

fi(v - H)]v

which is the local truncation error for the approx-
imation. The alternative representation is shown
by applying the Taylor series expansion [38] and

becomes

T, = 20,1 + viy1 — (21)

—sz "+ OhY), (22)

where 7; = (’)(hz) as h — 0 [38]. Now, we con-
sider the following statement for the stability of
the method [40].

Theorem 1. The numerical scheme is considered
as stable to solve the problem which is defined in
together with the Dirichlet boundary conditions.

Proof. The proof can be found in Section 8, LeV-
eque, R. J. (2002) [39). O

We also present the consistency of the method by
|[T"| — 0 as h — 0 where ||7"|| = O(hP) for
h = Az; in p-Norm and the method is consid-
ered as consistent by this approach [38]|. Besides,
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we apply the discretisation on the cell centered
and collocated grid of meshes. The numerical cal-
culation of the fluxes gives us an understanding
on matricial formulation of the implicit Patankar
matrix and we have series approach to obtain the
numerical solution. Briefly, the numerical algo-
rithm is applied for the solution of the problem
in this direction [41], [42]. We also apply L' er-

Ziesel |UfV7U’Ln|I¢ZI

ror, By = and the error in L
PN Yice, WP
1€€g] ‘U'LN_’UZL‘ .
norm, En = W’ respectively. where
T Eel 1

€c is the cell index set, v}’ and UlN are the cell
mean values of exact and approximation, respec-
tively [41] at ¢ = tfina. In the case the exact
solution is not given, we describe truncation er-
ror which supports the finding for the comparison
formula in L' and L norms.

We apply the procedure on Eq. together
with the Dirichlet boundary conditions given as
0 at t = tfina and the parameters are given as
k=0.5,and o = 1.

Table 1. L' and L™ convergence re-
sults at x = 0.2.

N LT error L error

5 0.2514e-04 0.3509e-05
10 0.6004e—05 0.7420e-06
25 0.5038e—-06 0.4081e-07
50 0.2203e-06 0.1295e-08

Table 2. L' and L™ convergence re-
sults at x = 0.5.

N LT error L™ error

5 0.2110e-04 0.3172e-05
10 0.5312e-05 0.7359e-06
25 0.4012e—06 0.4019e-07
50 0.1207e-07 0.1260e—08

Numerical results are obtained by MATLAB and
Maple computer programs which show us the ap-
proximation in details. As we can see in the Ta-
ble , , and the approximation gives us
more suitable results when the iteration increases.
More specifically, we have efficient results after
N=5 iteration which gives us an understanding
about the performance result of the numerical
scheme.

Table 3. L' and L> convergence re-
sults at x = 1.0.

N LT error L™ error

5 0.1003e—04 0.2113e—05
10 0.4072e-05 0.5087e—06
25 0.2843e—06 0.2809e—07
50 0.0927e-07 0.0891e—08
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Figure 4. L' convergence results at
x =[0,1] for N = 5,10, 25, and 50.

On the other hand, Figure [4| shows us L' error
results and we have decreasing error values by
space. In the approximation we consider the an-
alytical findings comparison with the numerical
scheme result for our particular case. Figure
presents L error findings which is of similar ef-
fect regarding increasing = values at the final time.
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Figure 5. L°° convergence results at
z =10,1] for N = 5,10, 25, and 50.

5. Conclusion

In this paper, we revisited a well known neu-
ral field model with a sigmoidal firing rate. We
firstly provided some biological and theoretical
background for the neural field model and sum-
marised a numerical algorithm for partial differ-
ential equations. Using the ideas previously pre-
sented by Laing [14}20], the technique to trans-
form partial integro-differential equation to an
equivalent form of partial differential equation is
applied using Fourier transform followed by an
inverse Fourier transform. Considering the equiv-
alent PDE form and setting vy = 0, stationary
bump solutions of can be obtained. Here, an
exponentially decaying connectivity function and
sigmoidal firing rate are taken into account for
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the convlution integral, see Fig. The spatial
derivatives in new form of the neural field model
given by Eq. @D can be computed using finite
difference methods in the z direction. The sys-
tem given in Eq. @ is solved in terms of a one
dimensional Mass matrix M, e.g. in the form of
Mu' = F(u) that allows user to compute matrix
inverse in MATLAB. The PIDE model given in
Eq. and PDE model given in Eq. (9) are
equivalent.

The numerical approach for the solution of neu-
ral fields used in this paper is based on the finite
volume method which encapsulates a discretisa-
tion process to solve partial differential equation.
Depending on the geometrical structure of the
problem, a cell centered and collocated grid of
meshes can be used for the discretisation. This
approach is complemented with the Patankar ma-
trix in the matricial formulation for the numerical
investigation. As seen from the convergence re-
sults given in Figs. [4] and [5] numerical approach
presented in this paper may provide an alter-
native direction to solve one dimensional neural
fields with a better approximations when iteration
increases. One straightforward extension of this
work would be to consider adaptation [43/44]. In
fact, the experiments carried on cortical tissues
imply that there are many metabolic processes
that restrain the excitatory dynamics of neural
networks. This processes differ from inhibition
and called as spike frequency adaptation. The
linear adaptation has been a popular modulation
for investigating neural response in mean field
models. Thus the numerical investigation used
in this paper can be extended to include a two
component neural field model including synap-
tic activity of a neuron population and spike
frequency adaptation, see [16}19,/20]. Another
possible extension would be a numerical investi-
gation of a two dimensional neural field model. In
fact, cortex is a two dimensional structure with a
few millimeter thickness. Due to its laminar or-
ganisation, the cortex is usually regarded as a two
dimensional structure. Therefore it is significant
to revisit a two dimensional version of the model
and determine the conditions to apply the numer-
ical investigation used here. On the other hand,
the numerical investigation of a two dimensional
neural field model with and without adaptation
may be computationally expensive and challeng-
ing to perform in terms of algebratic equations
resulting from numerical method.
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